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Abstract

Tristao, Tiago Santana; Carvalho, Carlos Viana de (Advisor). Es-
says on monetary policy. Rio de Janeiro, 2017. 143p. Tese de
doutorado — Departamento de Economia, Pontificia Universidade
Catolica do Rio de Janeiro.

This thesis consists of three essays on monetary policy. The first inves-
tigates the endogeneity problem related to monetary policy rules estimation.
Ordinary Least Square estimator generates biased and inconsistent estima-
tes due to endogeneity. Generalized Method of Moments (GMM) has been
used on the pretext of eliminating the bias. We show analytically in the
3-equation New Keynesian model that the asymptotic bias is a function
of the fraction of the variance of variables accounted for by monetary po-
licy shocks. Since the monetary policy shocks explain only a small fraction
of inflation and the output gap, hence, the endogeneity bias is small. We
use Monte Carlo methods to show that this result survives in larger DSGE
models. In the second article we estimate a medium-scale DSGE model
to assess the effects of forward guidance in a framework with endogenous
time-varying price of risk. We investigate how the forward guidance impact
the term structure of interest rates, and document how different monetary
policy news can impact macroeconomic variables. We find that forward gui-
dance, through isolated news shocks, has limited impact on long term rates.
Also, anticipated and surprise shocks have similar effects on bond yields
as the economy is not restricted by the ZLB. Further, our results suggest
that the “forward guidance puzzle" cannot be eliminated even within a fra-
mework in which forward guidance has limited impact on long term rates.
The third essay exploits information from changes in yield curve to identify
monetary news shocks in a macro-financial DSGE model. We allow a time-
varying term premium and zero lower bound (ZLB) constraints. Although
the DSGE econometric literature has argued in favor of the likelihood-based
methods to identify and estimate the anticipated components of exogenous
innovations, we show evidence that this approach, in combination with a
standard New Keynesian DSGE model, does not provide a satisfactory es-
timation of the recent course of forward guidance shocks. This failure is
associated with the absence of a richer mechanism to deal with the yield

curve in the the recent recession.
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Monetary policy;  Taylor Rule; DSGE models;
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Resumo

Tristao, Tiago Santana; Carvalho, Carlos Viana de. Ensaios sobre
politica monetaria. Rio de Janeiro, 2017. 143p. Tese de Douto-
rado — Departamento de Economia, Pontificia Universidade Catoé-
lica do Rio de Janeiro.

Esta tese consiste de trés ensaios sobre politica monetéaria. O primeiro
investiga o problema de endogeneidade relacionado a estimagao de regras
de politica monetaria. O estimador de Minimos Quadrados Ordinarios gera
estimativas viesadas e inconsistentes devido ao problema de endogeneidade.
O uso de Método Generalizados dos Momentos (MGM) tem sido defendido
como uma maneira eficiente de eliminar o viés. Nés usamos um modelo
Novo Keynesiano de trés equagoes para mostrar analiticamente que o viés
de endogeneidade é uma funcao da fragdo da variancia das variaveis conta-
bilizadas pelo choque monetario. Se os choques monetarios explicam apenas
uma pequena fracao das variagdes da inflagao e do hiato do produto, entao
o viés de endogeneidade é pequeno. Noés entdo usamos métodos de Monte
Carlo para mostrar que este resultado sobrevive em modelos economicos
mais complexos. No segundo artigo nés estimamos um modelo dindmico es-
tocastico de equilibrio geral para avaliar os efeitos de forward guidance em
um ambiente em que o prémio de risco varia no tempo. No6s avaliamos os
efeitos de forward guidance sobre a curva de juros e documentamos como
choques de news impactam as variaveis macroecondémicas. Os resultados
mostram que forward guidance tem impacto limitado na macroeconomia.
Além disso, nossos resultados sugerem que o 'forward guidance puzzle' nao
pode ser eliminado mesmo em um ambiente no qual forward guidance tem
papel limitado nas taxas de juros mais longas. O terceiro artigo explora
informacgoes das variagoes dos juros para identificar choques monetéarios de
news em um modelo macro-financeiro dinamico. Nos permitimos variacao
no prémio de risco e correlacdo entre os choques de news em um modelo
restrito a taxa nominal de juros igual a zero. Apresentamos evidéncias de
que o uso de métodos de maxima verossimilhanca, combinado com modelos
dindmicos, nao é suficiente para identificar os choques de news. Esta falha
estd associada com a auséncia de mecanismos mais sofisticados para lidar
com os movimentos da curva de juros durante o periodo recente de recessao

econdmica.

Palavras-chave
Politica monetaria; Regra de Taylor; modelos DSGE;
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1
Taylor rule estimation by OLS

1.1
Introduction

The macroeconomics literature frequently uses some variant of an interest
rate rule, such as the ones introduced in (1) and (2), to represent the mone-
tary authority reaction function. Such policy rules provide some guidelines on
how the monetary authority would typically vary its policy instrument (typi-
cally, a short term interest rate) in response to deviations of inflation and/or
economic conditions (output or unemployment, for example) from their ob-
jectives. The change in policy instrument by the monetary authority is only
one decision among several others that are taken by agents simultaneously in
a economy (households decide how much to consume, firms decide how much
produce, etc.). A bunch of economic variables endogenously respond to each
other’s movements at the same time the monetary authority changes its policy
instrument, and its reaction function is not the only macroeconomic relation-
ship working for the determination of output and inflation. The movements in
these variables are all simultaneously determined in equilibrium.

Since the macroeconomic variables are simultaneously determined, this
raises a challenge to empirical frameworks that focus on simple estimation
methods. In particular, the empirical literature seems to agree that the use
of Ordinary Least Square (OLS) estimates of a Taylor rule in single equation
approach would lead to biased and inconsistent results (see (3), (4), and (5)).
This bias would arise due to endogeneity among the macroeconomic variables;
therefore, the estimation must be performed by resorting to alternative em-
pirical approaches, such as instrumental variables. The literature has pointed
to the General Method of Moments (GMM), attached by a set of suitable
instruments, as a statistically better way of proceeding empirically (see (6),
(7).

In this paper we assess how the estimation of interest rate rules are
affected by the aforementioned endogeneity problems in a broad class of New
Keynesian models. We show analytically in the 3-equation New Keynesian

model that the asymptotic bias is a function of the fraction of the variance
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Chapter 1. Taylor rule estimation by OLS 13

of variables accounted for by monetary policy shocks. Hence the Endogeneity
bias is small. This simple framework serves to illustrate the mapping between
the variance decomposition and the asymptotic bias. Further, we quantify the
bias through different classes of general equilibrium models, as laboratories
for Monte Carlo experiments, and show that this result survives in larger
DSGE models. In particular, we consider three different general equilibrium
model specifications and compare the magnitudes of the biases obtained when
the rules are estimated using a simple one-equation OLS methods versus
results obtained using instrumental variables. More specifically, for each model
specification, we generate data through Monte Carlo simulations and use the
different classes of model-generated data to estimate the interest rate rules to
measure the magnitudes of the biases. In this analysis, we are able to use the
alternative models and the underlying model-generated data as laboratories to
assess how typical limitations to empirical analysis, such as a suboptimal set
of instruments or small samples, affect the estimation results.

Our results suggest that endogeneity does induce some bias for the
estimation of interest rate rules using OLS methods. For a broad class of
models, we find evidence that the biases under OLS estimates is not harmful
in the most commonly used versions of New Keynesian models. In other
words, the bias is not worrisome in the sense of impulse-response analysis and
the assessment of the Taylor principle. The magnitude of the bias, however,
depends on the model specification

The magnitudes of GMM estimation biases discussed here focus in cases
where the instrumental variables have low correlation with monetary shocks.
These cases gain particular importance due to the widespread use of lagged
state variables as instruments, as well as current state variables. For example,
in (8) the set of instruments is composed of four lags of inflation, output gap,
federal funds rate, the short-long interest rate spread, and commodity price
inflation. If we rationalize a large general equilibrium model that encompasses
those variables, it is hard to assume they will not be correlated with monetary
policy shocks. Furthermore, (9) provide evidence suggesting that the gradual
adjustment of interest rates is related with inertia in monetary policy, which
can be explained by serial correlation in monetary policy shocks. These findings
add to the list of concerns about the set of instrumental variables commonly
used in recent literature.

Of course, GMM estimation with a proper set of instruments generates
unbiased estimates asymptotically. However, in a general equilibrium model all
variables are endogenous, making it impossible to consider state variables as

suitable instruments. In such models, endogenous variables can be written as
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functions of exogenous disturbances, which are 7.7.d.. In that case, if one uses
all exogenous disturbances, except the monetary policy shock, as the set of in-
struments, the GMM estimates will be unbiased and consistent. Justifying and
implementing such approach empirically, however, raises numerous challenges
as perfect instruments are not available and it is hard to justify asymptotic
properties in finite (and sometimes relatively short) samples.

Estimated rules can be used to evaluate monetary policy decisions
and the outcomes of those decisions made in the past. The Taylor rules’
parameter estimates are paramount in monetary economics, as the magnitude
of coefficients inform on how strongly the monetary authority responds to
variations in inflation and output.

The literature about Taylor rule estimation is large and this paper does
not have the ambition of exhausting all contributions on this topic. Instead,
we shed light on the main challenges associated with the estimation of Taylor
rules and balance the costs and benefits of undertaking one methodology versus
another.

The macroeconomic literature has had considerable interest in determin-
ing whether monetary policy actions taken by the Fed under Alan Greenspan
mandate can be summarized by a Taylor rule respecting the Taylor princi-
ple. (2) argues that the Federal Reserve (FED) did not adhere to the Taylor
principle before 1979, and this failure may well have been responsible for the
greater U.S. macroeconomic instability during the 1960s and 1970s. (10) es-
timate the Taylor rule adding partial-adjustment dynamics for two different
sample periods, corresponding to the Fed chairmanships of Paul Volcker and
Alan Greenspan, respectively. They find a higher coefficient to inflation de-
viations in Greenspan period indicating a more “aggressive" FED reaction to
inflation variability. (6) analyzes a Taylor rule equation, before and after Vol-
cker appointment as Fed Chairman in 1979, where operating target depends
on deviations of expected inflation to the target instead of current deviations.
They find that interest rate policy in the Volcker-Greenspan period appears
to have been much more sensitive to changes in expected inflation than in the
earlier period. Using a simple New Keynesian model they show that Volcker-
Greenspan rule is stabilizing while the rule used earlier was not. These findings
are agreement with (2). (11) argues that the (2) and others authors findings are
distorted by the use of inflation and output gap data which were not available
to the Fed at the time that FED decisions were made. Using the (6) reaction
function, they find a very similar estimates for the post-Volcker periods, thus
confirming only the post 1979 interpretation of (6).

The papers cited above suggest that the Fed helped to stabilize the US
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economy in the early 1980s by adopting a more stronger reaction in response
to inflation and other variables. (12), however, argues against this historical
interpretation, asserting that the Taylor rule parameters are not identified
in the baseline New Keynesian model. He claims that the satisfaction of
the Taylor principle in the model is equivalent to a threat which is never
actually carried out in equilibrium, therefore, data generated from the model
can never reveal the values of the policy parameters in the rule which lend
credibility to the threat. More related with this paper, some authors assesses
the properties of Taylor rule estimation. (4) shows that (12)’s finding is not
a generic implication of the New Keynesian models, but is rather the result
of a particular assumption on the policy rule. Under standard specifications
the policy parameters are identified and may be estimated consistently using
conventional techniques. Besides that, he examines the properties of the IV
estimator under the baseline New Keynesian model. (13) investigate the
magnitude of the estimation bias when monetary shocks are serially correlated
and lags of inflation and output gap are endogenous to monetary shocks, and
thus, not valid instruments. They find that the endogeneity problem caused
by serial correlation does not cause large bias in the conventional estimation

of Taylor rules based on the three equations New Keynesian model.

1.2
The Estimation of Monetary Policy Rules

We are interested in the estimation of a interest-rate rule described
as a Taylor rule. Changes in interest rates are associated with the current
path of aggregate macroeconomic variables. In brief, estimation by single
equation approach leads to biased and inconsistent estimatives since Taylor
rule equation is part of a broad system of equations. The problem is due to
the correlation between monetary policy shocks and explanation variables.

Consider the states of economy evolve according to a micro funded New
Keynesian model. Large macroeconomic models provide complicated solutions,
because analytical solutions are a cumbersome task in most models due to the
number of equations and parameters that should be taken in account when
dealing with the DSGE framework. Even a small model has a lot of parameters
to deal with. Nevertheless, some simple models as described in (14), chapter 3,
can be solved analytically yielding pedagogical insights. We begin our analysis

by investigating the basic New Keynesian model described in (14).
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T = BEi(m1) + Ky

Yo = B (Y1) — i (it — By (meq1) — 1)
iy = p+ QLT+ v

i = p+ot, B (Aag)

ag = paai1+ €

v
V= Pylio1 T &

16

1-1)

(
(1-2)
(1-3)
(1-4)
(1-5)
(1-6)

This simple model consists of three equations describing how output,

inflation, and interest rate evolve in time. Equation (1-1) is a Phillips curve,

which is related to supply curve because it shows how inflation responds to

deviations of output from its potential level. The Equation (1-2) represents a

IS curve, and Equation (1-3) is a simple version of the Taylor rule. Equation

(1-4) describes the evolution of natural interest rate, the interest would prevail

when output is in its potential level, which is linked to technology shocks.

Finally, Equations (1-5)-(1-6) are the technology shocks and monetary policy

shocks, respectively.

So the solution will take the form®

Ty = wwvvt+¢7rar?
Yy = wyvvt+¢yarl751

where
A = 1
o (1_6pv)0-(1_pv)+’%(¢ﬂ'_pv)
A = 1
‘ (1= Bpa) o (1= pa) + £ (¢ — pa)
wm) = _/iAv
Vra = KA

77Z}yv = _(1_51011)Av
77Z1ya - (1—50(1)/\@

Along with the policy rule

it:p+¢7r7rt+vt

Then we have 1

li AOLS: -
plimdg™s = oo — —A.

1See Appendix for the derivation.

(1-7)
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where
(/{Av)2 var (vy) 2
(kA var (v) + (a@bga (1= pa) /@Aa) var (ay)

is the fraction of the variance of 7; that is accounted for by monetary policy

Ay = , (1-8)

shocks. What determines the size of the OLS bias? In this simple example, the
bias depends on A,, A,, and \,. However, insofar as the standard calibration
yields A,, A, > 0, we expect a negative downward bias in QASSLS.

To overcome endogeneity issues, the typical strategy to estimate the
Taylor rule has been the use of GMM estimator where lagged state variables
are used as instrumental variables. Note that the system equations (1-1)-(1-6)

can be cast in matrix form. Define

Tt V¢ Gg

then we can rewrite the system as

FoXt = FlEtXt+1+F2€t
& = Hé‘t_l‘i‘Ut

The solution takes the form

Xt = A€t (1—9)
g = g1+ U

Putting equation (1-9) one period forward and substituting for &;:

Xt — AHAilXt,l + AUt

where A = (7’07”’ —@/Jmfﬂﬂ;‘a(l - pa)) . and TI= (Pv 0).
wy’u _¢yao'¢ga(1 - )Oa) 0 Pa

Equation (1-9) motivates the use of y;_1 and m_; as instruments for
7. However, GMM estimation is an appropriate option when the model
is identified. It is then straightforward to show that the determinant of
the coefficient matrix II is p,p,, so the rank condition for identification is
satisfied if and only if p, # 0 and p, # 0. Thus, identification requires
persistence in innovation processes. Furthermore, the rank condition is not
sufficient for reliable estimation and inference since the problem of weak
instruments may arise. (15) show that weak identification leads to poor

parameter identification and, also, asymptotic results become a poor guide
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to the actual sampling distributions. The strength of identification has been
studied using the concentration parameter (see (17) and (16)), which can be
seen as a measure of signal to noise ratio of the instruments. More precisely,
the concentration parameter is a measure of the variation of the endogenous
regressors that is explained by the instrumental variables after controlling for
any exogenous regressors, relative to the variance of the residuals of the first-
stage regression in a Two-Stage Least Square (TSLS) approach. For the first-
stage regression as described in equation (1-9), we can define the concentration
parameter as CP = TY"V2(ANA™Y E(Z,Z])(ATTA~Y) %72 where T is the
sample size and ¥ is the variance of residuals of the first-stage regression. The
dimension of this matrix is determined by the number of endogenous regressors
and the strength of the instruments is measured by the smallest eigenvalue of
the concentration matrix. For the Monte Carlo experiments described below,
the concentration parameter is computed by simulation due to the complexity
of analytical derivation. All Monte Carlo experiments performed in this paper
are calibrated to guarantee strong identification of GMM estimates. Therefore
the bad performance of GMM cannot be assigned to weak identification.

In short, we face two difficulties when estimating Taylor rules. If one
wishes use OLS to estimate Taylor rule parameters, equation (2-19) indicates
the presence of bias due to endogeneity. On the other hand, if one wishes
use of GMM to estimate the parameters, its necessary to check identification
and how strong it is. Even if the model is identified, weak identification -
which depends on the structural model - may result not only in biased and
inconsistent GMM estimates but also that asymptotic results become a poor
guide to the actual sampling distributions. The model described above clarifies
that without serial correlation in exogenous shocks, lagged state variables
cannot be used as instruments. Also, if the shocks have weak persistence, in
the case of p, and p, close to zero, we fall in the problem of weak identification;
therefore, there is no guarantee that GMM will generate estimates close to true

parameters values.

1.2.1
Three Equation New Keynesian Model

We simulate the three equation New Keynesian model, as exposed in
equations (1-1)-(1-6) augmented by an unanticipated persistent inflation shock,
pi = prpi—1 + €7, which enters in the Phillips curve. Also, the Taylor rule is
augmented by a forth term ¢,y,. The first modification is necessary in order
to generate three independent state variables, and it can be explained as

exogenous disturbances hitting the inflation path. The latter is imposed to
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Figure 1.1: Concentration parameter for a range of values of p, and p,
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bring this monetary rule closer to other rules used in literature.

This model will be used as a laboratory to our experiments in Taylor rule
estimation. However, as discussed before, some concern in its identification is
noteworthy. Using a very standard calibration, o =1, 8 = 0.99, ¢, = 1.5, ¢, =
0.125, p, = 0, A = 0.0425, k = 0.1275,¢,;, = 1, we calculate the concentration
parameter for different values of p,. and p,. The Figure (1.1) shows how
much persistence we need, to be able to identify Taylor rule parameters in
a framework where inflation and output gap are endogenous and one lag of
each are used as instrumental variables.

Following (18), for two endogenous variables and two instruments, p? >
18 would suffice, where 12 = mineval(CP). These simulations were performed
using a sample size of T' = 100. Figure (1.1) suggests that p, > 0.6 and p, > 0.6
imply p? > 18. Therefore, all Monte Carlo experiments performed in this
framework are calibrated, through p, and p,, to guarantee strong identification
of GMM estimates.

to assess the proficiency of a single equation estimation approach, we
simulate a data set of 80, 150, and 500 observations, using a very standard
calibration: 0 = 1,8 = 0.99,¢, = 1.5,¢, = 0.125,p, = 0.8,p, = 0.8, pr =
0.8,k = 0.1275, ¢y, = 1.2

As we can see from Equation (2-20), there is an important role to the
variance of exogenous shocks in OLS bias determination. Seeking to bring this
exercise close to empirical findings, we calibrate the variances backed up in
(19) results. They find evidence that monetary policy shocks contribute only a
small fraction of the forecast variance of output and inflation at all horizons.?
The same conclusion is reported in (20). Thus we set the standard deviation

of exogenous shocks to be 0.08 for monetary policy shocks, 0.6 for techno-

2We choose 80-150 observations because the majority of the empirical papers work with
approximately this number of observations. See (6).

3The dominant source of shifts in inflation is driven by price and wage mark-up shocks.
However, they show that monetary policy shocks play a significantly higher role in the rise
of inflation in the 1970s until Volker period.
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Figure 1.2: OLS and GMM estimate distributions - autocorrelation in mone-
tary shocks.
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Note: OLS and GMM estimate distributions. True parameter is the red dotted line, T=80.
The distributions using T=150 and T=500 look similar.

logical shocks, and 0.07 for inflation shocks (drawn from a Standard Normal
distribution). Those calibrations are set to match the unconditional variance
decomposition presented in (19). In this fashion, the variance decomposition
grants the monetary shock a small importance for changes in output and in-
flation, respectively 2.73% and 4.88%.

Finally, we estimate a regression of nominal interest rate on current infla-
tion and output gap. By GMM estimation we make use of k-steps estimator. We
also tested the Continuous Updating Estimator (CUE) proposed by (21); how-
ever, the results were not satisfactory.* As discussed in (21), the continuous-
updating criterion can make numerical search for the minimizer difficult. The
problem is that under weak identification the true parameter does not satisfy
the second-order condition for a minimum, resulting in “extreme" estimates for
true parameters. Because of that, we concentrate on k-steps estimator which
is widely used in empirical literature. Two lags of inflation and output gap are
used as instruments, and the estimation follows Newey-West heteroskedastic-
ity and autocorrelation consistent (HAC) procedure.®. This process is repeated
1000 times, and the result is presented below.

Figure 1.2 shows that OLS and GMM have identical estimate distribu-
tions, where the mean of ¢, is 1.28, and the mean of ¢, is 0.026 for both
estimators. It is not a novelty because it is well known that GMM is biased
due to the persistence in monetary policy shocks: as long as monetary shocks
are serially correlated, lags of inflation and output are no longer suitable in-

strument variables, yielding to GMM estimates the same bias of OLS. But

4Many “extreme" estimates appeared.

SHAC allows population moment conditions to be a serially correlated process. We use
of Bartlett kernel function with six autocorrelation lags correction - the same as (6). It
should be noted that estimators differ according to the choice of kernel and the bandwidth
parameter. However, the results remains almost unchanged with other lags specifications.
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Figure 1.3: OLS and GMM estimate distributions - with p, = 0.
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Note: OLS and GMM estimate distributions with p, = 0. True parameter is the red dotted
line, T=80.

as far as we impose no serial correlation in monetary policy shocks, GMM
estimates considerably differ from OLS.

Figure 1.3 suggests that OLS does a slightly worse job compared with
GMM when we have p, = 0 and T=80. The GMM and OLS parameter
estimates are very close to the true values: the mean of gzng M i 1.498, against
$OLS = 1.421; and the mean of gngM is 0.1248 against @?LS = 0.928. It
is important to note that the set of instruments is the same used before:
two lags of inflation and output gap. But here, they are good instruments,
since p, = 0. Furthermore, they are highly correlated with explanatory
variables - correlations vary between 0.59 and 0.75 in absolute terms -, and
we consider only cases that the model is not rejected in Hansen’s J-test. As
discussed before, p, = p, = 0.8 generates strong identification measured by
concentration parameter. Comparing OLS and GMM results we can conclude
that the endogeneity problem does not cause large bias in OLS estimates, since
monetary policy shocks have a small contribution to output and inflation shifts.

The analysis of the three equation new Keynesian model shows that
OLS estimation leads to the same results of GMM if monetary policy shocks
are highly serially correlated and lags of explanatory variables are used as
instruments, whatever the sample size. In this case, those lagged variables
are not suitable as instrumental variables. This observation becomes relevant
because, as pointed out by (13), the literature on estimating monetary policy
rules largely ignores this specific endogeneity problem. As the persistence of
monetary policy shocks decrease, the GMM estimates get better than OLS in
a monotonically fashion. Therefore, it is necessary to deal with this persistence
when using GMM approach. To shed light on the differences between OLS and
GMM biases in small samples, Table 1.1 shows the relative bias of estimates

for some different serial correlation values.
‘BG]W]W _5|

Fors 4 and the Relative Mean

The relative bias is calculated by
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Table 1.1: OLS and GMM Mean of Estimates with T=80.

pv =0 and T=80
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE

O 1.5 1.4679 -0.0321 1.5019  -0.0019 0.0981 1.0919
Oy 0.125 0.1005 -0.0245 0.1248  -0.0002 0.0082 1.1149

pv = .5 and T=80
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE

O 1.5 1.4248  -0.0752  1.4506 -0.0494 0.6569 1.0754
by 0.125 0.0779  -0.0471  0.0932 -0.0318 1.0413 0.9322

pv = 0.9 and T=80
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE

Or 1.5 1.1768  -0.3232  1.1640 -0.3360 1.0396 1.1077

o 0.125 0.0055 -0.1195  0.0002 -0.1248 1.0444 1.1641
3GM M

Squared Error is calculated by % Therefore, when the relative

coefficients are smaller than one, this means that GMM does better than OLS.
We can see that GMM and OLS estimates are very close to each other for all
values of p,. In spite of the small relative bias in p, = 0 case, the absolute
BOLS have small biases, —0.0321, and —0.0245, respectively. These biases are
small compared with the magnitude of the true parameters.

When p, = 0, OLS estimates are slightly worse than GMM. However,
the GMM superiority is small. The findings shown above, through simulation
exercise, indicate that using a sample size rather common in the literature, we
find very similar results in the uses of OLS and GMM, even in the presence of
endogeneity.

The results presented in Table 1.1 hold as sample size increases. No
matter the sample size, GMM cannot do better than OLS in a framework of
substantial serial correlation in monetary policy shocks. None of the estimators
can recover the true values when p, # 0. Nonetheless, the bias are small when
unanticipated monetary policy shocks are not too important to variations
in output and inflation. The persistence of monetary policy shocks implies
inconsistency of both estimators and a downward bias. However, this bias is
very small (in relation to the magnitude of true values), so that we do not
make wrong assessment about Taylor principle validity, since both estimates
are higher than one in all simulations. These results suggest no gain in using
GMM over OLS in monetary policy rule estimation.

In the next section we generalize this exercise to more complicated models

and thus more realistic frameworks.
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1.3
Medium-scale DSGE model

The three equations new Keynesian model is very simple as a descrip-
tion of an economic environment with only three exogenous shocks to describe
all endogenous variables. In a medium-scale model, macroeconomic variables
might be described by a linear combination of a larger set of disturbances. Fur-
thermore, if one wants to use the GMM single equation approach to estimate
monetary policy rules, generally a broader set of instrumental variables than
lags of inflation and output are available to the researcher.

The new Keynesian framework falls into in a large class of rational
expectation models that can be written as a system of linear stochastic first
order difference equations. The Taylor rule is a monetary policy equation which
is part of the equilibrium equations. So the monetary shocks are correlated to
state variables of the system.

We begin by introducing notation, we outline the solution, and discuss
the issues associated with the single equation estimation of the Taylor rule.b

A new Keynesian model can be cast in the form
Loy = C + Tye1 + Wz + nyy,

where 1; is a vector of state variables, C' is a vector of constants, z; is an
exogenous vector of variables involving normally distributed random distur-
bance, and 7, is an expectational error, satisfying F;n,,1 = 0, for all t. The
interest rate is included in the vector y;, while the monetary shock appears in
the vector z;, with independent identically distributed (iid), or in y; in case of
persistence of monetary shocks. The solution can be stated as a reduced form

of the linear rational expectation model as follows

Yr = Ac(0) + Au(0)yr—1 + A.(0) 2, (1-10)
where 6 € © represents the parametric space of structural parameters.
Simulated data from a New Keynesian model will follow the solution described
by equation (3-2). This solution has a vector autoregressive representation
(VAR) with the interest of rate as an element of the vector y;. Looking to
equation (3-2), we can see that in general all state variables, including interest
rate, are correlated with monetary shocks. Therefore inflation and output are
correlated with monetary shocks, so these variables play a role of endogenous
variables, resulting in OLS bias in Taylor rule estimation. Furthermore, when
monetary shocks are persistent (serially correlated), then the lagged state

variables are correlated with monetary shocks as well. In this case, lags of

SWe follow (45) notation.
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state variables - as for instance, lags of inflation and output, which are the
most commonly used as instruments in empirical papers - are not proper
instruments for estimating Taylor rule in the single equation approach. The
set of permissible instruments depends on the specification of the policy rule.

To considering a richer data generating process, we simulate the (19)
model generating data from seven disturbances, instead of three, and assess
OLS and GMM estimates of the monetary policy rule in a single equation
approach. This model was chosen due to its wide usage in macrocoecnonomics
literature. Its identification issue is checked by (22) in a classical treatment of
identification as a "yes-or-no" problem, where he argues for local identification
of the model. He evaluates the Jacobian of moment conditions at arbitrary
points in the parametric space in order to check the rank condition. He
concludes that almost all of the points in the parametric space imply local
identification, and the mode of the posterior is one of them. This local
identification make its possible the consistent estimation of the structural
parameters with any estimation method that uses the first two second order
moments of the state variables. Also it guarantees the usual asymptotic
properties of the estimator.

The parameters of the model are calibrated using the mode of the
posterior distribution as presented in (19). We generate different sample sizes
of T'= 80, T = 150, and T" = 500 observations for the estimation. As described

in (19), the monetary rule is

re = prioi+ (L= p) [oxme 4+ 1y (g — y1)] +
ral(y: —yi) — (Wer — yia)] +ef (1-11)

g = e T
Equation (2-21) can be written as

Ty = O1ri_1 + Oomy + 037 + 0471 + €, (1-12)
where 61 = p, Oy = (1 — p)r, 03 = (L — p)ry +7ay, and Oy = —ray. Gt = Y1 — Y7
denotes output gap. We estimate a regression of nominal interest rate on
current inflation, output gap, lagged output gap, and lagged nominal rate.
Although the parameters of the policy rule, in equation (3-5), are functions
of the structural parameters, we can recover the structural parameters of the
policy rule through the estimates {él, Oy, B, (94}. For GMM estimation, current
values and three lags of marginal cost and wages are used as instruments and

the estimation follows the Newey-West procedure. Only the GMM estimates
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robust to Hansen’s J-test are used.

Table 1.2 shows the estimate results from 1000 Monte Carlo simulations.
As we can see, the estimates of the persistence of interest rate are very
close to the true value, for both estimators. OLS can capture this structural
parameter even with endogeneity problem and does it better than GMM,
whatever sample size - in terms of relative MSE. The parameter that draws
more attention is ¢,, the slope of current inflation, because it indicates how
monetary authority reacts to inflation deviations from steady-state values.
Looking at small samples, OLS and GMM present a meaningful bias, -23.94%
and - 10.67%, respectively; however, both biases decrease as the number
of observations increases. The problem related to GMM estimation is that
instrumental variables are taken from endogenous vector of variables, which
results in correlation between the instrumental variables and exogenous shocks
- causing bias in GMM estimate. GMM biases of p and ¢, decrease as sample
size increases. When T=500, ¢¢MM overwhelms ¢2L5. The estimates for
parameters related to the lag of output gap improve related to sample size:
when T goes to 500 the GMM bias shrinks by half.

Table 1.2: OLS and GMM Estimates of Structural Parameters

T =80
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE
p 0.81 0.7898  -0.0202  0.7562 -0.0538 2.6634 7.2152
O 2.03 1.5440  -0.4860 1.8133 -0.2167 0.4459 2.2029
Ty 0.08 0.0612 -0.0188  0.0943 0.0143 0.7606 5.5941
A 0.22 0.0916 -0.1284  0.1240 -0.0960 0.7477 1.0623
T = 150
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE
p 0.81 0.8021  -0.0079 0.7741 -0.0359 4.5443 9.7637
O 2.03 1.5574 -0.4726  1.9436 -0.0864 0.1828 2.4089
Ty 0.08 0.0537 -0.0263  0.0949 0.0149 0.5665 7.8304
A 0.22 0.0949 -0.1251 0.1436 -0.0764 0.6107 0.6799
T = 500
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE
P 0.81 0.8157  0.0057 0.8014 -0.0086 1.5088 17.5725
Or 2.03 1.5852  -0.4448  2.0604 0.0304 0.0683 2.7734
Ty 0.08 0.0529 -0.0271  0.0996 0.0196 0.7232 11.6950
TA 0.22 0.0984 -0.1216  0.1606 -0.0594 0.4885 0.3623

GMM and OLS lead to substantial underestimation of ¢, when the
number of observation is small, but from T=150 onwards GMM estimate gets

better than OLS, converging to true value. The overall view can be summarized
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Figure 1.4: TIRF’s from Smets-Wouters model
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Note: The blue line represents the estimated responses of the model with parameters at
the mode of posterior distributions; the red line represents the response implied by OLS
estimates with T=80.

as: (i) considering bias exclusively: GMM can be better than OLS depending
on sample size. Small samples cause a worsening in GMM estimates; (ii)
considering bias and variance (MSE): OLS is better than GMM for all but
one estimate. When we weight to variance, GMM becomes less attractive, due
to its higher variance compared to OLS.

What does explain? First, serial correlation in monetary shocks entails
a poor performance in GMM, as exhaustively discussed above. Second, the
mode of posterior of monetary shock’s standard deviation is o, = 0.20 (lowest
value among all standard deviation estimates; technology shock has a standard
deviation mode of o, = 0.58, for instance). This makes the endogeneity
problem less worrisome. The net effect of these two mechanisms is a good
performance of OLS estimates, despite of endogeneity, as GMM estimates
perform worse than expected.

What stands out in this analysis is that the OLS estimate of the slope of
inflation, gEQLS , is higher than one for all sample sizes. Even in small samples,
the endogeneity bias is not capable to provoke a wrong interpretation about
the reaction of monetary authority to changes in inflation. ¢25 > 1 in all
samples means that OLS estimation leads to accepting that Taylor principle
holds, which is true due to the GDP imposed.

Figure 1.4 shows impulse-response functions to output and inflation to
a monetary policy shock. This figure shows what happen if one uses OLS
estimates to generate impulse-response functions to evaluate the monetary
policy role in economic activity.

As shown in Figure 1.4, both responses are very close to each other. Also
the peak effect of a policy shock on inflation occurs before its peak effect on
output. The endogeneity bias to which OLS estimates are subject to does not
imply a large distortion in economic variables’ response. This exercise suggests

that OLS estimates do a good job despite of bias, when considering a medium-
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Figure 1.5: Parameters estimation as a function of the variance of montary
shock
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Note: The blue line represents the GMM estimates; the red line represents the OLS estimates.
True parameter is the black dotted line. All simulations were made with T=500.

scale GDP.

The endogeneity problem is harmful when the number of disturbances is
small, as in the three-equation model. Considering a medium-scale model as
(19), the OLS and GMM biases of the slope of current inflation and persistence
of interest rate are attenuated. In small samples both estimators have similar
results. However, as sample size increases, OLS proves better for p estimates -
in terms of relative bias - while GMM proves better to ¢,, r, and ra estimates,
although OLS does better in almost all scenarios when considering MSE. It
is useful to verify how OLS and GMM estimates behave as monetary shocks
become less important. The mode of the standard deviation of monetary policy
shock is 0, = 0.24, and this value entails the monetary shock as responsible
for 2.73% and 4.88% of the changes in output and inflation, respectively. As
o, gets lower, monetary shock lose its importance for variation decomposition.
Conversely, as o, gets bigger, monetary shocks enlarge its role in the economic.
To verify how OLS and GMM estimates vary for different values of o, is a
worthwhile analysis, and its showed in the Figure 1.5.

Both estimates become biased as o, increases. At o, = 0.05, the Forecast
Error Variance Decomposition (FEVD), ensures a small role to monetary
policy shocks. In this calibration, the FEVD grants the monetary shock a small
importance for changes in output and inflation, respectively 0.12% and 0.22%.

When monetary policy becomes relevant in terms of FEDV, the bias increases.


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Chapter 1. Taylor rule estimation by OLS 28

The estimate ¢2=5 becomes lower than one when o, = 0.37, which translates
into a monetary shock responsible, in terms of FEVD, for 6.26% of the changes
in output and 10.87% of changes in inflation, values much higher than VAR
literature has been finding (see (78)). Therefore, using OLS estimates, we would
reach a wrong conclusion about the Taylor principle only in a scenario where
monetary shocks enjoy higher importance than the literature has documented.
For all parameters the GMM estimates behave better, in terms of bias, than
OLS, as o, increases, despite the smaller variance of OLS estimates. The main
conclusion of Figure 1.5 is that if the monetary policy shocks contribute to
only a small fraction of the FEVD of output and inflation at all horizons,
then endogeneity problem is irrelevant to estimation of monetary policy rules.
One can apply OLS estimation rather than GMM approach, and, by doing
so, benefit from simplicity of OLS, instead of spending effort searching for

instrumental variables and dealing with identification issues.

1.4
Large-scale DSGE model

Now we consider a large-scale DSGE model proposed by (23). They de-
velop and estimate an open economy DSGE model for the euro area. It contains
an environment with rules for government consumption, investment and trans-
fers with financial frictions in the form of liquidity-constrained households. The
domestic and foreign firms produce a continuum of differentiated goods. The
goods produced in the home country are imperfect substitutes for goods pro-
duced abroad. The model economy is populated by households and firms, and
there is a monetary, and fiscal authority, both following rule-based stabilization
policies. The model encompasses nineteen exogenous shocks: a wage mark up
shock, a price mark-up shock, a monetary policy shock, a fiscal policy shock,
world demand shock, a risk premium shock, a technology shock, an investment
shock, a consumption shock, a trade shock, a labor demand shock, a foreign
monetary policy shock, a dependency rate shock, a labor overhead shock, a
participation rate shock, a population growth shock, a foreign TFP shock, a
domestic TFP shock, and a foreign inflation shock. Monetary policy is modeled
via a Taylor rule - with similar specification to (19) -, which allows for some

smoothness of the interest rate response to the inflation and output gap

i = pit—1 + (1 — p) [TEQ + 7+ G — 7TT) + ¢y,1yt71} + Oy 2 (Y — Ye—1) + ws.

(1-13)
The central bank has a constant inflation target 77, and w, is white noise.

There is no serial correlation in monetary policy shock. Equation (3-6) can be
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written as

iy = 01141 + Oy + O3y + Oy + wy, (1-14)
where 01 = p, Oy = (1 — p)or, 03 = ¢y2, and 0, = [(1 — p)Py1 — ¢y2]. We
generate data from this model, using sample sizes of T=80, T=150, and T=500,
to estimate the monetary policy rule. We run regressions of nominal interest
rate on current inflation, output gap, and lagged output gap, to recover the
parameters of equation (3-7). With these estimates in hand we can recover
the structural parameters. For GMM estimation, four lags of inflation and two
lags of output gap are used as instruments. The set of instruments is not the
same as used before in medium-scale model simulation. The reason is that in
(23), the monetary policy shock is white noise, so lags of endogenous variables
are suitable instruments, which did not occurred before. However, other sets
of instruments were used and the results did not change significantly. Table
1.3 examines the estimates from 1000 Monte Carlo simulations. To simulate
data, the parameters of the model are calibrated using the mean of posterior
distribution.

From results in Table 1.3 we can see that all OLS and GMM estimates
are very close to true values for all sample sizes considered. Despite of Relative
Bias being high in some particular cases, varying from 0.93 up to 7.8, the
absolute bias for both estimation methods are very small. GMM estimates
should be unbiased because lagged variables are good instruments when
is white noise. However, the estimates present small biases when T=80 (the
GMM small sample bias highlighted before). The bias tends to vanish when the
number of observations increases, when T=500, GMM gets smaller bias for all
estimates. Considering Relative Bias or Relative MSE, OLS does better than
GMM for all estimates from T=80 onwards, excepting for ¢, with T = 500.
Table 1.3 reveals the superiority of OLS over GMM for almost all sample sizes.
Despite these conclusions, it must be clear in mind that either OLS or GMM
estimates do a very good job in recovering the parameters of Taylor rule.

Figure 1.6 shows output and inflation impulse-response functions to a
monetary policy shock. There are two paths for both variables, but the paths
overlap as a result of the small bias in OLS estimates. OLS can recover the true
parameters of monetary policy rule and reproduce the true impulse-response
functions (IRFs implied by true parameters of Taylor rule).

The large-scale model has a lot more disturbances than the medium-
scale, which causes a reduction in the relative importance of monetary policy
shocks over other disturbances. As an outcome, we have a huge reduction on

the endogeneity problem. When DSGE model is simulated at the mean of
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Table 1.3: OLS and GMM Estimates of Structural Parameters

T =80
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE
P 0.9009 0.8995 -0.0005 0.9031 0.0022 7.8 19.7097
o 1.959 1.9511 -0.0079 1.9643 0.0053 1.0886 1.2420
Oy 0.4274 0.4305  0.0031  0.4329 0.0055 1.9677 3.2049
Oy.2 0.0783 0.0834  0.0051  0.0868 0.0085 1.8627 2.8349
T = 150
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE
P 0.9009 0.9017  0.0017  0.9037 0.0037 2.1765 4.5847
o 1.959 1.9605 0.0015  1.9627 0.0037 2.4667 6.0076
Oy 0.4274 0.4321  0.0047  0.4333 0.0059 1.2553 1.5543
Oy.2 0.0783 0.0843  0.0060  0.0868 0.0085 1.4167 2.0382
T = 500
True values OLS OLS bias GMM GMM bias Relative Bias Relative MSE
P 0.9009 0.9029 0.002 0.9030 0.0021 1.05 1.6066
o 1.959 1.9622  0.0032  1.9623 0.003 0.9375 1.0594
Oy 0.4274 0.4327  0.00563  0.4328 0.0054 1.0566 1.0624
Oy.2 0.0783 0.0848  0.0065  0.0866 0.0083 1.2769 1.7432

posterior distributions of the structural parameters, the endogeneity does not
harm the OLS estimates of monetary policy rule. FEVD ensures a small role
to monetary policy shocks. In this calibration the FEVD grants the monetary
shock a small importance for changes in output and inflation, respectively 4.7%
and 2.88%. However, as monetary policy becomes relevant, in terms of FEDV,
the OLS bias increases while the GMM estimates are not affected. Figure 1.7
shows how OLS and GMM estimates vary for different values of the standard
deviation of monetary policy shock, o,. We can see all OLS estimates diverging
from the true values when standard deviation of monetary policy increases. As
Figure 1.7 makes clear, ¢OLS and ¢OLS diverge too much from the true values.
At o, = 0.36 we have E ( OLS) ¢y1 = 0.1726, which means a bias of 40.23%.
Also, we have ( OLS) ¢y2 = —0.5783, which means a bias of 738.57%, and
the OLS estimate shows the wrong signal for this parameter, which indicates
a very poor performance. However, the bias relative to p?*% and @2“ is not
worrisome. At o, = 0.36 we have E (ﬁOLS — p) = 0.0591, a bias of 6.56%, and
E (ngSQLS) — ¢r = —0.04, a bias of 2.04%. The endogeneity bias affect more
harshly the parameters related to output gap and induce almost none bias to
the parameters related to interest rate lag and inflation. Therefore, if one is
interested in verifying whether the Taylor principle holds, OLS estimates of
Taylor rule would indicate the right way.

These simulations with large-scale DSGE model supports the conclusion
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Figure 1.6: IRF’s form (23).
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Note: The blue line represents the estimated responses of the model with parameters at
the mean of posterior distributions; the red line represents the response implied by OLS
estimates with T=80.

about medium-scale model: As the model embraces more structure, the number
of structural shocks increases, causing monetary policy shocks to play a
limited role in inflation and output variations. That attenuates the endogeneity
problem leading to similar estimates of OLS and GMM. Also, when standard
deviation of monetary policy shocks decreases, holding all other parameters
fixed, we have the a similar result: a lower standard deviation of monetary
shocks attenuates endogeneity problem. The GMM approach brings no gain in
terms of Relative Bias and Relative MSE.

Figure 1.7: Parameters estimation as a function of the variance of montary
shock - large model.
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Note: The blue line represents the GMM estimates; the red line represents the OLS estimates.
True parameter is the black dotted line. All simulations were made with T=500.
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1.5
Conclusion

This paper investigate how the estimation of Taylor rule is affected by
the endogeneity problem in a broad class of New Keynesian models. We show
analytically, in the 3-equation new Keynesian model, that the asymptotic
bias is a function of the fraction of the variance of variables accounted for
monetary policy shocks. That suggests a limited role to endogeneity bias when
the monetary policy shocks explain only a small fraction of inflation and the
output gap. To asses the endogeneity bias on lager models we resort to Monte
Carlo simulations of medium-, and large-scale DSGE models (a framework that
we know the true DGP).

Using the DSGE models as laboratories for our Monte Carlo experiments,
our simulations indicate very similar Taylor rule point estimates in the use
of OLS and GMM. The endogeneity problem attenuates as the number of
disturbances increases, implying better estimates of OLS. The bias due to
endogeneity proved to be a concern when the the DGP has few disturbances;
however it causes not to much trouble when considering a DGP with many of
random disturbances. When the model gets bigger, the variance of monetary
policy shocks plays a smaller role inflation and output gap variation, which
in turn reduces endogeneity problem in Taylor rule estimations. Even when
when there are few disturbances, if standard deviation of monetary policy
rule is small relative to other shocks, endogeneity is not harmful, and one can
use OLS estimation in a single equation approach without worrying about
endogeneity bias.

The endogeneity bias attenuates drastically as monetary policy shock
decreases its importance in unconditional variance decomposition, in other
words, when monetary policy play a small role in the variation of state
variables.

The results presented here contribute to the related literature by ex-
panding the understanding about of endogeneity problems in Taylor rule sin-
gle equation estimation. The results show that endogeneity problem does not
cause large bias in the OLS estimation of Taylor rules considering a rather
plausible and realistic DGP ((19)). When considering a limited role to mone-
tary policy shocks, as indicated by VAR literature, the endogeneity bias drops
sharply, implying no significant difference between OLS and GMM estimates.
One can apply OLS estimation rather than the GMM approach, and by doing
so benefit from the simplicity of OLS, instead of spending effort searching for

instrumental variables and dealing with identification issues.
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2
Forward guidance through the lens of a DSGE model with
time-varying price of risk

2.1
Introduction

The onset of financial crises of 2007 brought the nominal interest rate
close to zero and gave rise to unconventional monetary policy experiments con-
ducted by Federal Reserve (FED). With the federal funds rate at its effective
lower bound, the forward guidance has turned one of the central monetary
policy tools and was hurled in the spotlight of macroeconomic literature. Sev-
eral efforts have been spent on understanding the macroeconomic responses
to forward guidance policy through the lens of New Keynesian models. How-
ever, standard medium-scale dynamic stochastic general equilibrium models
(DSGE) tend to overestimate the impact of forward guidance on the macroe-
conomy, a phenomenon labeled “forward guidance puzzle” (see (24)).

We examine the effects of different forward guidance policies experiments
on the term structure of interest rates, and on the macroeconomy, in the
light of a New Keynesian DSGE model. The model is extended by a term
structure of interest rates that does not depend on the expectational hypothesis
and provides a satisfactory fit of the yield curve. Since forward guidance
announcements affect asset prices, yield data can provide useful information
about FOMC announcements improving parameter estimation. So we use data
on yield curve to identify news shocks. Our results indicate that forward
guidance, through isolated news shocks, has small effects on long rates - we
find smaller responses than those reported by event-studies.

We also document how DSGE model predictions behave under a fixed
interest rate path. We find that the model must be able to fit the entire
yield curve very well, otherwise it will probably overestimate the effect of
forward guidance announcements on macroeconomic variables as output and
inflation. The persistence of the monetary policy rule is equally important.
Higher degrees of persistence result in slow convergence of the interest rate
to its steady-state value, enlarging the output to unreasonable responses. This

mechanism is crucial during the liftoff period whereby agents form expectations
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about the pace of fed funds lifting. Both channels expand current economic
activity through Euler equation relation. Thus, overestimated effects on yields
increases contemporaneous consumption at present value. We also document
how the term premium vary due a several structural shocks. Our results point
out the importance of the short-term yields and the monetary policy rule
persistence, after the liftoff, as determinants to macroeconomic responses.

New Keynesian DSGE models has shown a good performance in fitting,
and forecasting, macroeconomic data. Models like (20) and (19) track and
forecast time series as well as a VAR. For that reason DSGE framework is useful
to model monetary policy news shocks. However, in standard macroeconomic
DSGE models, the term premium is small and rather stable relative to the
data. Asset prices are overlooked in (19). This feature makes those structural
models a poor framework to study the dynamics of the yield curve. Following
another route, a branch of literature have analyzed bond yields in a affine
framework to study the linkage between asset prices and macroeconomics,
as in (26) and (27). Some authors work with latent factors driving prices
without describing real economy fluctuations, others make use of reduced-form
consumption movements (see (28)). In summary, traditional New Keynesian
DSGE models can not handle changes in the term premium whereas traditional
financial models leave the real economy out.

Our analysis overcomes the difficulties in dealing with the real economy
along with the term structure by applying an “Essentially Affine Method",
proposed by (29). He augments a structural macroeconomic models inserting
time-varying risk aversion and generating an essentially affine stochastic dis-
count factor; the result is a traditional DSGE model encompassed by a term
structure of interest rate that does not depend on expectation hypothesis. (29)
uses his model to fit data on yield curve getting fitting errors for bonds com-
parable with those obtained from a non-structural three-factor model. We use
his essentially affine approximation to evaluate the effects of forward guidance.
Furthermore, (24) has pointed that standard DSGE models implies large drops
in the long-term interest rates. This should be the source of forward guidance
puzzle - in the model, agents expect too low interest rates in the future, so
they increase consumption. Therefore, our analysis verify the forward guidance
effects under a framework in which the entire yield curve shows a good fit.

The reason to use a DSGE model approach is twofold: enables discussing
term structure of interest rates in a framework in which the pricing kernel
is derived, and comes from an explicit utility maximization problem; also,
it is important due to its feature of a laboratory economy, in which we can

isolate the policy to be analyzed. Furthermore, this kind of model has become
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a benchmark for policy analysis, so there is a great interest in evaluating yield
curve responses to forward guidance policies in this framework. The approach
set forth in this paper has a methodology contribution: the essentially affine
approximation enables a richer term structure framework that can be estimated
using yield data in a Bayesian framework, which enable a richer mechanism
than reduced forms, latent factors approach, or expectational hypotheses of
the term structure of interest rates.

Forward guidance is an unconventional monetary policy that means
providing information about future monetary policy settings, in essence, the
communication about the path of future short term interest rates. This paper
is related to some recent works as (30) and (25). They emphasize the effects of
this unconventional monetary policy on long term bond yields; an expansionary
forward guidance shock reduces long term interest rates and drives economic
activity upward. (31) use high-frequency data to evaluate the forward guidance
effects on long-term bonds. They find that despite the federal funds rate being
at zero lower bound the Federal Open Market Committee (FOMC) appears
to have directly affected long term yields by managing expectations of future
monetary policy. (33) highlights the two main ways in which forward guidance
can impact financial markets: First, it should affect the future expected short
term rates as well as long term bond yields; second, the volatility of market
expectations of future policy rates should fall, possibly also compressing risk
premium. The asset prices bear useful information about resources allocation
and expectations. Investors and central banks assess the shape of yield curve
to infer expectations about inflation and economic activity, thus we use yield
data to improve the model’s parameters estimation.

While there remains some controversy about the magnitude and sign of
the response of long term rates to monetary news shocks, the prompt response
of yield curve and expectations about the future economic outlook seems to
be a consensus among economists. (34) use an event-study methodology to
report econometric regressions based on daily changes in forward rates. They
estimate the responses of those forward rates to economic news. They present
evidence that long term rates react significantly to a monetary policy news
shocks: 100 basis points innovation to the 1-period ahead forward guidance
induces responses of 41 and 28 basis points to 1- and 10-year Treasury yields.

Using a similar approach, (25) examines FOMC’s statement data to
measure their impact on private expectations. The estimated effects of FOMC
forward guidance on asset prices and private forecasts suggest the FOMC
has had some success in communicating its future intentions to the public.

According their findings, 100 basis points increase to the 1-period ahead
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forward guidance is associated with 200 basis points in 2- and 5-year Treasury
yields, and 150 basis points in 10-year Treasury yield.

Our model says that a 100 basis points increase to the one period ahead
forward guidance is associated with 20, 6.5 and 0.32 basis points in 1-, 5- and
10-year bond yields. Therefore, forward guidance has small effects on long term
bonds compared with event-studies literature (see (35)). One possible source of
divergence lies on the nature of event-studies methodology. Empirical studies
should be interpreted with a bit of caution. It is very difficult to obtain a pure
measure of forward guidance shock because these announcements are often
combined with other policy actions which may have independent effects on long
term interest rates, such as Large-scale asset purchases (LSAPs). These asset
purchase operations typically involve some forward guidance as well. Central
bank purchases of long-term securities are announced in advance of the actual
purchases, which are spread out over several quarters ahead. (36) and (37)
present evidence that LSAPs can alter long-term interest rates and resembles
forward guidance policy.In our model, by construction, forward guidance acts
purely, and its policy actions are reflected solely by spoken statements. As a
result, the event-studies might be overestimating the true effect.

Recent papers propose different solutions to the forward guidance puzzle.
(55) show that the puzzle is substantially reduced in a sticky information
model. With sticky information, as opposed to a sticky price, the Phillips
curve is less forward looking, which decrease the mechanism described in
Euler equation.! (24) incorporate a perpetual youth structure into the standard
model for providing a resolution to the puzzle. They assume that agents face
each period a constant probability of dying and being replaced by a new agent.
So the cohort structure translates into an aggregate economy that discounts the
future more heavily, decreasing the importance of prediction about future. This
implies that announcements of policy changes in the future generate smaller
effects on current aggregate variables, attenuating the forward guidance puzzle.
(56) consider a general equilibrium model in which agents face uninsurable,
idiosyncratic income risk and borrowing constraints. They find that forward
guidance is much less effective in incomplete markets than it is in standard
macroeconomic models. In this paper, we show evidence that the forward
guidance puzzle can not be solved in the standard macroeconomic models. Even
in a framework that handles the yield curve very well, and adds information
about yield curve movements. The model built here is an attempt to solve the

puzzle in a standard DSGE approach.

1See Appendix for a more detailed discussion about the transmission mechanism of the
forward guidance.
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2.2
The Model

The model is a dynamic macroeconomic model with generalized recursive
preferences, consumption habit formation, nominal rigidities, and time-varying
risk aversion. Generalized recursive preferences, as in (38) and (39) are required
to allow the elasticity of intertemporal substitution to be unrelated to risk
aversion which enable us to match the size of risk premia in the data. The
consumption habit formation helps to solve the equity premium puzzle by
decreasing consumption growth volatility. Nominal rigidities are required for
model to match the basic behavior of inflation, nominal interest, and the risk
premia on Treasuries. Finally, time-varying risk aversion helps the essentially
affine solution method in generating an approximation with accuracy between
second-and third-order perturbation.

The model follows New Keynesian structure of (32) with the extensions

described above plus a term structure of interest rates block.

2.2.1
Households

There is an unit continuum of representative households, living forever

in discrete time. The household solves the problem

max V;=U (¢, G1,l;) — BE; (_Vtiat)q

{ct,at+1} (2_1)

s.t. aty1 = exp(it)at + wtlt + dt — PtCt.

In each period the household receives the utility flow

6(1=7) Z(1=6)(1—) 1-x

_ Ct Ci—1 (1 - lt)
U 1Ll = 2-2
(Ctact 1, t) 1_7 +X0 1_X ( )
Qp = (1 - pa)@ + pacii—1 + £, (2'3)

where ¢; and [; denote household consumption and labor in period ¢.? a; denotes
beginning-of-period nominal assets and w; and d; denote the nominal wage and
exogenous transfer to the household. ¢;_; is the aggregate consumption of the
last period which the household takes as given. yg > 0, x > 1 and v > 1 are
parameters that make utility a negative flow, for that reason there are minus
signals in the value function, Equation (3-1).3

oy is the coefficient of relative risk aversion, which is allowed to vary over

time following and AR(1) process. Although risk aversion shocks may have

2We normalized [ = 1. These nonmarket goods can be seen as "home production".
3Theorem 3.1 in (38) demonstrates the existence of a solution V for eq.(3-1) with V < 0
everywhere. For more details about different kinds of formulations see (50)
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small effects on ¢; and [;, its volatility will be priced as risk which will be
taken into account in precautionary saving effects. The utility function has a
multiplicative habit formation term to ensure that changes in risk aversion are
exclusive due to £f'. In this framework, where utility is a negative flow, higher
values of a; mean lower risk aversion.

The additive separability between consumption and leisure is not needed
in the analysis that follows, but simplifies the elasticity of intertemporal

substitution and Frisch elasticity expressions. This specification implies the

(1=lss)
Xlss

and the following term represents the elasticity of intertemporal substitution:

SIS —1/(1— 5(1— 7)),
Households can borrow and lend in a default-free one-period nominal

following Frisch elasticity: e = , where [ is the steady-state labor;

bond market at the continuously-compounded interest rate ;. Continuous
compounding simplifies the bound-pricing equations. The household faces a
standard no-Ponzi scheme constraint,

T
lim F, H exp(—iry1)aryr > 0. (2-4)

T—o0
t=1

In each period, the household solves Equation (3-1) subject to the
constraint Equation (2-4). a; and ©; are the states variables of the optimization
problem, where the latter is a vector denoting the state of the aggregate
economy at the time t. The household value function satisfies the Bellman
equation

1

f/(at;@t):{rg% U (e, o1, 1) = BE (= V (ai41;00) ™) 7% (2:5)

The household’s stochastic discount factor is

ot
1—at ) 1—og
Uc,t+1 (Et - Vt+1 )

—
Uc,t _Vt+1t

St,t+1 = BEt (2-6)

Some algebraic manipulation can show that the Equation (2-6) can be
written as a function of the return of an asset, which corresponds to wealth

return.* Therefore the discount factor is given by

. UC 1—oy .
Spey1 = B0 (Ut:l> Ry exp(—mei1) (2-7)

The Equation (2-7) is useful to deal with essentially affine approximation
method.

4See algebraic manipulations in Appendix.
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2.2.2
Firms

There is a continuum of infinitely-lived monopolistically firms indexed by
f € [0,1]. Each firm produces a single differentiated good. Firms hire labor,
as it’s only input resource, from households in a competitive market following

identical Cobb-Douglas production functions,

yi(f) = Atl(f)e (2-8)

where y;(f) corresponds to firm f’s output, A; denotes aggregate pro-
ductivity affecting all firms. [;(f) denote labor inputs at time ¢ and 6 € (0, 1)
is a parameter. As in (32), (40) and (14), the firms’ capital stocks are fixed,
for simplicity. According to (32), movements in the capital stock are small at
business-cycle frequencies and are dominated by fluctuations in labor.

The technology is given by an AR(1) process
logAr = palogAi_y + ¢}, (2-9)

where pa € (0,1), and &{* is an i.i.d white noise process.

Firms set prices according to (41) price contracts, which expire with
probability 1 — ¢ each period, ¢ € [0,1). Each time a Calvo contract expires,
the firm sets a new contract price p;(f) freely, which then remains in effect for
the life of the contract, with indexation to the past and steady-state inflation
rate composite 7 each period. In each period 7 > ¢ that the contract remains in
force, the firm must supply whatever output is demanded at the contract price
pi(f) exp(T—t)7@ 7! =% hiring labor I, (f) from households at the market wage
w,. The firms are owned by households and distribute all profits and losses back
to households each period in a lump-sum manner, denoted by d;.

The output of each firm f is purchased by a perfect competitive final good
sector, which aggregate the differentiated goods into a single final good using
a CES production technology. The intermediate differentiated goods work as

inputs to final good production. The production function of final good is

vim ([ wirar) 210)

The final producer takes input prices, p,(f), and sell price, P, as given

and chooses how much inputs to buy to maximize profits:

1
maximize BPY; —/ pe(F)ye(f)df
G 0 (2-11)
A

subject to Y; = (/01 yt(f)l/kdf>

This maximization implies a final producer demand curve in the following
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form

i(f) = <pt](3;f)> Ty (2-12)

Furthermore, it might be shown that aggregate index of prices is given

HZ:(erKfV”_NU)lA- (2-13)
Note that p;(f) is the price chosen by firm f, but only a fraction 1 — ¢ of
the firms is allowed to reoptimize, the rest of them indexes a composed index
of past inflation and steady-state inflation. The percentage of the composed
index is determined by the parameter w. So, we can rewrite Equation (2-13)

T R (-0 P m)E (R ) (2-14)

where pj is the price that maximizes the value of shareholders of the interme-
diate firm’s cash flows over the lifetime of the Calvo contract. In other words,

the selected intermediate firms solve

max FE; Z CjSt,Hj Dt (f) — wigjlig ()]

{r}} =0

St Yy = <M>H Yii (2-15)

peri(f) = pt H (Te41-1)" (ﬁ)l_w ;
=1

where Sy = ngl Stiri = Star1 X Sey1442 X ... X Sipj_1,44; denotes share-
holders’ stochastic discount factor from period ¢+ j back to ¢, and 4 ;(f) and
li+j(f) denote the firm’s output and labor output in period ¢ + j, respectively,
conditional on the price p;(f) still being in effect. Equation (3-4) shows that
each intermediate firm faces a demand curve with negative slope with elasticity
e=N1-M\

Note that each intermediate producer faces the following marginal cost

function at time t
’ - wl} ™’ _ thtlia/G

MTTA T Al
Differentiating Equation (3-4) with respect to p;(f) and setting the

(2-16)

derivative equal to zero yields the price optimality condition,

4 A . A
Ey Z;io ¢ Strjteri Y (ngl (7Tt+l—1)w (7?)1_w) o (an:l 7Tt+m) o

‘ T I

By 52320 68 Yers (THoy (o)™ (7)) 7 (T )
(2-17)
where A is a monopolistic markup over a discounted weighted average of

pi(f)=2A

expected future marginal costs over the lifetime of the contract.
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2.2.3
Market Clearing

There is no government and investments, so the aggregate resource

constraint is

Y, = C,. (2-18)
Let L; denote the aggregate quantity of labor demanded by firms,
1
L= [ u(f)df (2:19)
1/0
ye(f)
L, = 2-2
= (D) (220)
as presented above, y;(f) = (%)A/l_/\ Y;, thus

1 N A/ (1=X\)0 Y, 1/6 Y, 1/60 4 x\ A/ (1=X)0
0 Pt At At 0 Pt

A; = price dispersion

As demonstrated in (?) A; ~ 1 in first order approximations. Thus we

have

)/t 1/9
L, =— . 2-22
! <At> (2-22)

Finally, there is an monetary authority that sets the one-period nominal

interest rate i; according to a Taylor policy rule,

e\ 7 Y ]

S . t t i news news news news

U = U g |ss <7T*> <y) exp(ey) exp(e17y] + €393 + e55 s + €547%),
t t

forward guidance shocks
(2—23)
where m; = log(P,/P,—1) denotes the inflation rate, v, = log(Y;),

Ut = pyh—1 + (1 — pg)ye. (2-24)

denotes a trailing moving average of log output, and ¢, ¢, € R and
py € [0,1) are parameters. The monetary authority pursuits inflation rate as
close to inflation target as possible. The inflation target vary in time following
AR(1) process

77 = (1 = pr)T 4 preTi | +EF + Oqnel. (2-25)

The forward-guidance shocks are designed following (42), in other words,

they are news shocks in monetary policy rule. The news shocks are i.i.d with
zero mean, where €79 is a shock that is known to private agents at time
t —k, but affects the policy equation rule k periods later. We chose, arbitrarily,

news in t —1,t —3,t —5,t — 8, which means that monetary authority can
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reveal monetary shocks one, three, five and/or eight quarters ahead. This
specification enables the monetary authority to set forward guidance polices up
to 2 years ahead. Under this specification, the surprise shock, €, has the usual

interpretation of a deviation from the Taylor rule that is not expected to private

news
j7t7j7
rule that are (credibly announced by the monetary authority) anticipated by

agents. News shocks, € instead, capture future deviations form the Taylor
private agents. Then they affect the expectations about future endogenous
variables and, therefore, the consumption and price-setting decisions. News

affect future expectations, while surprise shocks do not.

2.2.4
Nominal Bonds

A default-free zero-coupon nominal bond pays one nominal dollar at
maturity. Let pf(n) denote the nominal price of an n-period zero-coupon

nominal bond, with pf(o) = 1. Then for n > 1,

$(n $(n—
pt( ) = EtSt,t-‘rl eXp(_WtH)pt( 1)- (2‘26)

The nominal yield is given by
) _ 1 $(n) ]
yield,’ = nlog (pt ) . (2-27)

The bond pricing and yield equations are recursively defined. They are
appended to the macroeconomic model described above and solved numerically
along with the macroeconomic variables. Considering a bond with n periods
to maturity requires n — 1 bond pricing equations appended to the model, one
for each maturity from 2 to n.?

The term premium on a bond is written as the difference between the
yield to maturity on the bond and the risk-neutral yield to maturity on the

same bond. The risk-neutral nominal price of an n-period zero-coupon bond is

given by ) (n-1)
P = exp(—is) Eypiiy (2-28)
where ﬁi‘” = 1. Therefore, the nominal n-period term premium is given
by
n 1 ~(n $(n
tp" = = (logp" — ;") (2-29)
n

The term structure block is necessary to bind the model to the yield
data. The solution method described below allows term premium varying in
time so that the yield curve is not necessarily flat, the model does not depends

5The model settles periods in quarters. This model considers yield up to 10 years, which

means 40 pricing equations. Adding term structure of interest rate in this fashion enlarge
considerably the dimension of state variables.
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on expectation hypotheses as highlighted by (29). To check all equations of

the macroeconomic model and solution derivation see Appendix.

2.3
Solution Method and Estimation Procedure

The standard method to solve a functional equation is perturbation. The
drawback of perturbation methods is that if we want time variation in risk
aversion to have any effect on the model dynamics, we need to take at least a
second-order approximation. First-order implies no risk premium, second-order
generates constant risk premium, and third-order generates a time-varying
risk premium. Since the solution would be nonlinear, we would have to use
the particle filter or some other nonlinear method to calculate the marginal
likelihood of the model. Generally it is very difficult to find the peak of the
likelihood function and complicates the estimation. This is a common problem
in models of the term structure (see (43)).

Instead of higher order approximations this paper uses the essentially
affine approximation method laid out by (44). The essentially affine method
delivers an approximation to the equilibrium dynamics of the model that is
linear in the state variables but still allows time-varying risk aversion to affect
the behavior of the endogenous variables.® Appendix B provides further details.

Denote the vector of the state variables in the model as s; and the vector
of fundamental shocks as ;. The equations determining the equilibrium of the

model take the form:
0 = G(51-1,50 841, €e41) (2-30)

where the expectation operator may appear in the function G. There is
one equation for each variable. I approximate around the point o, = 0, with

the non-stochastic steady state defined as the point S such that
0 = G(8,8,5,0), (2-31)

The equations G can be divided into two types: those that do not involve
taking expectations over the SDF, D, and those that do, F'. In summary, the

approximations to the equilibrium conditions are

0 = D(St—175t)3t+1a5t+1) (2-32)
1 = E [M (Sta3t+1;5t+1) F(St—173ta3t+175t+1)] (2-33)

6(44) shows that Euler equation errors in simulated models are competitive with third-
order perturbations.


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Chapter 2. Forward guidance through the lens of a DSGE model with
time-varying price of risk 44

where D and F are vector-valued functions and M is the (scalar-valued)
stochastic discount factor.

For the equations that do not involve the SDF, I use standard perturba-
tion methods and simply take a log-linear approximation. The second set of
equations is dynamic and involves expectations. The key source of nonlinearity
in the model is the time variation in risk aversion, which induces heteroskedas-
ticity in the SDF'. It is therefore natural to deal with M and F' separately to

isolate the relevant nonlinearity. I take approximations to M and F' separately.

0 = Do+ DyS¢+ DygSir1 + D€ (2-34)
M1 = exp(mo+ msSy + My Spp1 + MeEip1) (2-35)
fror = exp(fo+ fese + foser + fe€i11) (2-36)
0 = logEexp (M1 + fig1) (2-37)

Both real variables and bond prices are linear functions of the underlying
state variables contained in the vector s; and we can write model in state-space
form. So guess the solution: s;y1 = Hgsy + Heeyyr1. The system (3-13)-(3-16)

can be written as

0 = DsSt + Ds/ (HSSt + H5€t+1) + D5€t+1 (2—38)
0 = (ms+ fo)se + (my + fs')se1 +

(et ot (s f5)H) D (me ot fo b (ma + 75/ HLY (2:39)

where Equation (3-18) uses the formula for expectation of a log-normally
distributed variable. To find the unknown matrices H,, H. we can solve the
model iteratively where the initial guess, H,, and H.o, are exactly the
transition matrices obtained by log-linear approximation of system (3-11)-(3-
12).7

This solution method differs from perturbation because it corrects for
the time-varying risk premium. (29) shows that this procedure can generate
a large and volatile term premium. This is driven by the combination of two
factors: A negative response of interest rates to positive technology shocks; and
variation in risk aversion, which is modeled by a structural shock. In essence,
risk aversion and technology shocks determine average asset returns, and they
have only weak effects on real variables at business-cycle frequencies.

After iterating essentially affine approximation method we can write the

model in state-space form:

"Using (45) method.
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St — Hs(@>8t_1 —+ HE(@)ﬁt, (2—40)

where the matrices Hy(©) and H.(©) are functions of the model parameters
O, and ¢; is the vector of structural shocks. We have also a set of observable

variables which relates the measurement equations to the states:
yr = Us(O)s + Yy, (2-41)

where v; is the vector of measurement errors. The state vector is augmented

with the auxiliary variables by, ..., bs and e}§"*, 39", egq™*, egf"* following
by =bay1+e75"” (2-42)
bay = b3 41 (2-43)
b3y = bag—1 + 57" (2-44)
byt = bs1-1 (2-45)
bst = bet—1 + €57 (2-46)
bet = bri—1 (2-47)
bzt = bg -1 (2-48)
bsy =egy s (2-49)

where the shocks e}y, efe¥s glews P°Ws are in vector &, in equation (2-40).

Note that by ;1 = €79 + €355 + €555 + €g52%, that is, b1;1 is an auxiliary
variable that collects all anticipated shocks that affect the monetary policy
rule in period t.

The choice of have four news shocks spread out between one and eight
quarters is merely a parsimonious choice. Including news considerably increases
the size of state space. For longer horizons the state-space representations

would have a huge increase on computational task.

2.3.1
Estimation

We estimate the model using standard Bayesian method measuring the
likelihood function using the Kalman filter and proceed running a Monte
Carlo Markov Chain (MCMC) from an initial point of parametric space to
sample from full posterior distribution. The posterior distribution is obtained
by Metropolis-Hasting algorithm with 250,000 draws.

On the issue of estimation, the anticipated shocks are independent from
one another. That is a strong simplification as we know the Federal Reserve
does not provide orthogonal peaces of information. It would be important to

relax the independence assumption in estimation exercise. At same time, we


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Chapter 2. Forward guidance through the lens of a DSGE model with
time-varying price of risk 46

are cautious about those shocks being correlated because they are defined in
the model as structural shocks; orthogonality of structural shocks is the key
identification principle to find source of variation.

The sample is 1982:Q1 to 2007:Q4. The sample is cut off in 1983 due
to the evidence for breaks in monetary policy at earlier dates and the lack
of yield data earlier than 1982. All data are in quarterly frequency. The data
description is detailed in the Appendix.

2.3.2
Calibrated Parameters

Some parameters are calibrated. One of them is the labor in steady-state,
ls = 1/3. It’s calibrated in order to made the Frisch elasticity estimation
depending only one parameter, y in this case. This is done to facilitate the
estimation. To set [, = 1/3 We must fix yg = 9‘531(\0%.

The parameters we calibrate are those difficult to be estimated. The
steady-sate inflation is 0.8 percent implying 3.2 percent annualized, very
close to mean inflation in the estimation period. (?) provide evidence on an
intertemporal elasticity of substitution (IES) lower than one, so we set it in
0.5. To guarantee IES inside unitary circle we impose v > 2 and 6 = 1/(y—1).
This ensures TES = 0.5 and 0 < § < 1. Time preference, 3, is set to 0.9962,
which means an annualized discount rate of 1.5%. Also, w is set to 0.8, which
means that 80% of the firms do not allowed to re-optimize index past inflation
to the prices, the rest of them, index steady-state inflation. The remainder of

the parameters are estimated. The remainder of parameters are estimated.

2.3.3
Parameter Estimates

Table 1 lists the prior distributions and the posteriors and 5 and 95 per-
centiles of the posterior distribution of the parameters. The priors were set-
tled in accordance with related DSGE models estimations and those arbitrary
choices are rather standard. The majority of estimated standard deviations
are smaller than those arbitrarily imposed to the priors, which supports the
hypothesis that the data are quite informative on the behavioral parameters.
This strengthens the argument of that the parameters are well identified. Price
contracts expire with probability of 0.33, suggesting an average length of price
contracts of ten months. This is a bit high when compared to (46) whose prices

last 5.5 months or less.
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Table 2.1: Priors and Posterior Modes

Table 1: Priors and Posterior Modes

Priors Posterior
Description Distribution Mean Std. Dev. Mode Std. Dev. 5% 95%

X Frisch Elasticity Gamma 3 1 3.27 0.145 3.02 3471
y 1ES Gamma 2 1 2.259 0.061 2.119 2.344
0 Concavity of production Normal 0.6 0.5 0.692 0.043 0.629  0.767
A Steady-state markup Normal 1.1 0.5 1.143 0.056 1.057  1.259
13 Calvo parameter Beta 0.8 0.2 0.777 0.009 0.762  0.793
pi Interest rate persistence Beta 0.8 0.1 0.852 0.043 0.777 0915
O Taylor rule inflation Normal 7.5 2.5 7.736 0.062 7.628  7.832
oy Taylor rule output Normal 1 0.5 0.168 0.097 0.038  0.366
Py Output gap persistence Beta 0.5 0.2 0.846 0.072 0.960  0.960
Pa Technology persistence Beta 0.5 0.2 0.995 0.002 0.991  0.998
Da risk aversion persistence Beta 0.5 0.2 0.721 0.051 0.61 0.783
@ Steady-state risk aresion Gamma 10 4 12.061 0.094 11.931 12.222
P inflation target persistence Beta 0.98 0.05 0.949 0.016 0.92 0.972
Oa Technology vol. Inv Gamma 0.1 2 0.331 0.013 0.309  0.354
o; Interest vol. Inv Gamma 0.1 2 0.105 0.01 0.09 0.123
Oo Risk aversion vol. Inv Gamma 0.1 2 0.514 0.041 0.452  0.583
o Inflation vol. Inv Gamma 0.1 2 0.094 0.008 0.08 0.109
ope®s  1-quarter News vol. Inv Gamma 0.1 2 0.143 0.012 0.132  0.158
o5 3-quarter News vol. Inv Gamma 0.1 2 0.09 0.008 0.07 0.11

o 5-quarter News vol. Inv Gamma 0.1 2 0.124 0.018 0.08  0.163
og®  8-quarter News vol. Inv Gamma 0.1 2 0.088 0.006 0.07  0.101
O1y 1-year measurement error  Inv Gamma 0.1 2 0.092 0.008 0.079  0.107
02y 2-year measurement error  Inv Gamma 0.1 2 0.093 0.009 0.079  0.109
Oy 5-year measurement error  Inv Gamma 0.1 2 0.094 0.009 0.08 0.111
o1y 10-year measurement error Inv Gamma 0.1 2 0.008 0.034 0.08 0.109

2.4
Empirics

In this Section we compare the model’s predictions with some features
of the yield data. Before presenting the results is necessary highlight some of
the model’s limitations and issues on observed yield data. When dealing with
empirical yields movements, it must be clear that some of them can reflect the
FOMC’s announcements of LSAPs. However the model built in Section 2.2
does not have a financial intermediate sector and the LSAPs have no room in
this paper. We focus only in forward guidance statements.

Actually the term “forward guidance” has a broader meaning than that
stated until now. One must distinguish between Odyssean forward guidance,
which publicly commits the FOMC to a future action, and Delphic forward
guidance, which merely forecasts macroeconomic performance. Delphic state-
ments are based on the policymaker’s potentially superior information about
future macroeconomic fundamentals and its own policy goals. A Delphic state-
ment theoretically reduces private uncertainty and improves macroeconomic
outcomes. Odyssean forward guidance can work influencing the public’s expec-
tations inflation. Done as a credible commitment to keep interest rate lower
than otherwise would be for some time in the future, it should temporar-

ily raise inflation expectations, which in turn means lower real interest rates,
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stimulating aggregate expenditures.

The general equilibrium model presented here does not distinguish be-
tween Delphic and Odyssean forward guidance. Implementing anticipated
shocks as described in Section 2.2, we only can deal with Odyssean statements.
There is no distinction between central bank and private forecasts inside the
model, thus the anticipated shocks are announcements about the future path
of short-term nominal interest rate. Hence we must interpret them only as
Odyssean forward guidance.

Furthermore, our model has no time inconsistency between discretion and
desire to commit to a policy path after a statement. This time inconsistency is
not an issue because the model assumes that policymakers are fully committed
to the pre-announced policy path and the public believes policymakers will
follow through with their stated intentions. Although monetary news shocks
acts through public’s expectations inflation, our model presents no risk of
unanchoring inflation expectations. There is no option to deviate from the
announced path. In practice, forward guidance may risk unanchoring long-
term inflation expectations in exceptionally long periods. Then the central
bank must be run this policy tool without undermining its credibility to
commitment to long-term price stability. Nevertheless, this is a practical issue
that is absent in this model. We work only with unique solutions of the DSGE
model, which means we assume central bank have perfect credibility. Working
with ununchoring inflation expectation would lead us to deal with self-fulfilling

expectations and multiple equilibrium, which is beyond the scope of this paper.

24.1
Implied Macro Dynamics

In this subsection we present the model adherence to historical data, and
to some economic stylized facts. This subsection is motivated by a key question
in monetary policy conduction, which is; how can we model the term premium
within a DSGE model, and what are the implications of the model for different
kinds of monetary policy design? The simultaneous relation between the real
economy and bond prices, and how monetary policy affect this mechanism, is
a key question for central bank’s daily work.

Figure 2.1 plots the average term structure presented in the data and
the steady-state of the model along with the unconditional standard deviation
of observed data (shaded area). The sample period is the same used in the
estimation. The dot-dashed line gives the steady-state term structure whereas
the black solid line gives the average historical yield curve for 1982Q1-2007Q2.

The model’s steady state fits well the slope and level of the historical term
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Figure 2.1: Steady-State Nominal Bond Yields.

Annualized percentage

1-year 3 -year 5-year 8-year 10-year

Note: Solid line gives the average historical yield curve; the spread between spot rate and
ten years-maturity is 2.17 percentage points. The dot-dashed line gives the yield curve at
the model’s steady state. shaded area shows one unconditional standard deviation of the
observed yield data.

structure for almost all maturities, however the level is slightly underestimated
and the spread is slightly overestimated; the model’s term spread is 217 basis
points against 170 basis points observed in the data. Nevertheless, the model
implied steady state captures the overall shape of the empirical curve - we
can see in Figure 2.1 they are very close each other. It has an upward slope
resulting in a positive term spread. Also, in this model, the risk aversion varies
over time, so the term premium varies as well.

Figure (2.2) plots the deviations of the fitted yields from their actual
values and are reported in annualized basis points. As measurement errors are
attached to yield equations, those filtered errors captures movements that can
not be explained by the model, therefore, they are a metric to evaluate the
empirical ability of the model. The estimated standard deviations of the errors
is 134 basis points (in annual terms) for the 1-year yield, 112 basis points for
the 2-year yield, 91 basis points for the 5-year yield, and 79 basis points for the
10-year yield. The unconditional standard deviation of these yields over the
sample period is 286, 290, 276 and 262 basis points, respectively. Hence, the
DSGE model is able to explain 53%-69% of historical yield fluctuation. The
yield errors are all centered around zero, meaning that the model can capture
the shape of the term structure on average.

Our model generates a time-varying term premium that can contribute
to understanding the links between the real and financial economy. To gain
insights into which features of the model are of great significance for the
term premium dynamics, we examine the model’s impulse responses to shocks
(the impulse response functions were calculated using the mode of posterior
distributions presented in Table 1). In Figure 2.3 we present the impulse

response functions of some variables of interest to a 100 basis points technology,
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Figure 2.2: Bond Yield Errors.
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Note: Measurement errors in annual basis points. Errors are obtained from the Kalman-
filtered estimates at the posterior mode.

monetary policy and risk averse shock.

The first column shows the responses of the variables to a positive
technology shock. Consumption is highly persistent while inflation converges
faster to its steady-state value, this makes household fell wealthier and raises
nominal bond prices. Bond prices rise because of the negative covariance
between the stochastic discount factor and the long-term bond price (marginal
utility of consumption is lower when consumption is growing). This negative
covariance implies a negative term premium when consumption increases,
and a positive term premium when consumption decreases. This result is in
accordance with a view held in finance literature that term premiums are
higher in recessions (see (47), and (48)).

The second column shows the responses to a positive monetary policy
shock. The rise in short-term interest rates induces a fall in bond prices and
output. Then we see a fall in consumption and a decrease in the marginal
cost of inflation, next inflation fall as well. The term premium rises in this
scenario, confirming that the term premium is a countercyclical variable that
tends to rise during downturns and fall during upswings, however, the increase
is small due the weak and fast effect of monetary policy on consumption.
Consumption responds negatively immediately after a monetary contraction
but it fades away vary fast. As a result, there is a small and short effect on
yield bonds and term premium.

The third column exhibits the responses to a increase in risk aversion.
The effects are very small compared to those for the technology and monetary
policy. A 100 basis points increase in risk aversion lowers consumption by

one-hundredth of 1%. Is is necessary point out that the estimated standard-
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Figure 2.3: Impulse-Responses to Structural Shocks
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Note: Impulse responses to a positive 100 basis points shocks to technology and monetary
policy.

deviation of risk aversion shock was 0.51, therefore, 100 basis points is a small
change if we consider its volatility. However, even a change of one-standard
deviation in risk aversion implies a decline of 0.3% in consumption. The term
premium raises by a small amount as well. Despite of the minor effect on
real economy, the risk aversion is important to helping the model match asset
prices. The introduction of risk aversion shock into the model help match the
term premium because it generates negative covariance between inflation and
consumption; an increase in risk aversion makes inflation falls and consumption
rises, so long-term nominal bonds lose value. While technology shocks are the
largest source of term premium fluctuations, the risk aversion shock also imply
a negative covariance between the stochastic discount factor and the long-term
bond price, and therefore help to match positive term premium. Both shocks
hold the same intuition but the effects of risk aversion shocks on term premium
are quantitatively smaller.

The model delivers a moderate response of term premium to structural
shocks. When evaluating a technology shock, the changes in term premium

is around 2.2 annualized basis points, which is four times smaller than those
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Figure 2.4: Term Premium Responses to Technology Shock
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Note: Impulse responses to a positive 100 basis points shock to technology. Term premium
responses to Calvo probability, £ = 0.9, £ = 0.5, and & = 0.05.

reported by (32) and two times larger than (49). (50) find a term premium
response of 12 basis points using a third-order approximation with a calibrated
relative risk aversion coefficient of 75; a very large value for the curvature of
agents’ utility function. Our estimates are one-half of what was reported by
those authors. In macroeconomic models that are approximated in second and
third order (seeking to generate a constant or time-varying risk premium), as in
(50) and (32), small changes in term premium are not surprising, because only
in an extreme curvature, or almost implausible large stochastic variance, the
third terms becomes relevant in the model. That is the drawback of traditional
perturbation methods. Although our model has Euler equation errors similar
to models in third-order perturbation, it shows a significant estimated variance,
and therefore, delivers higher term premiums variations compared with some
models in second- and third-order approximation’s (when evaluated under
plausible relative risk aversion coefficient).

Our simulations have shown that the magnitude of term premium
changes is primarily driven by the consumption and inflation sensitivity to
structural shocks - for a given covariance between the stochastic discount fac-
tor and the long-term bond price. If the model’s parameters enable large con-
sumption/inflation changes due to structural shocks - as technology shocks do
-, than bond prices present greater variation leading to larger changes in term
premium. Bond prices respond to inflation expectations because households
dislike lose consumption and, for that reason, the inflation sensitivity to struc-
tural shocks is the the first key driver of the changes in term premium. To

expose this result, in the Figure (2.4) we calibrate the Calvo parameter, £, to
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Figure 2.5: Term Premium Responses to Technology Shock

Response to
technology shock

Term premium

Basis points

0 5 10 15 20
Quarters

Note: Impulse responses to a positive 100 basis points shock to technology. Term premium
responses to inflation target persistence, pz = 0.5, pz = 0.8, and pz = 0.95.

different values and generate the responses of term premium to a 100 basis
points increase in technology. The results can be see in Figure (2.4). If the
firms can re-optimize their prices soon after the shock, low £, then inflation
converges faster to steady-state and the inflationary risky is lower after the ini-
tial periods. The results are higher bond prices responses in initial periods and
lower bond prices responses as time passes, therefore, term premium falls. As
prices become more sticky, higher is the term premium demanded by agents to
hold a nominal bond. In other words, more flexible price enable larger decline
in term premium.

The persistence of inflation target, pz, influences term premium in a
different way. This parameter is an important source of variation to fed funds
rate - and hence to inflation - and therefore small changes in pz implies large
responses of inflation to structural shocks. In Figure (2.5) we present the term
premium responses to 100 basis points in technology when different values to pz
are settled. As the inflation target becomes more persistent, inflation becomes
more volatile because fundamental shocks that drive the inflation target away
from its steady-state value last longer. In this scenario, the fundamental
shocks cause higher variation in inflation; as a result, the magnitudes of term
premium changes are higher. In Figure (2.5) we see that when inflation target is
highly persistent, the target may persist several periods below its steady-state
value (following a positive technology shock) what generates several periods
of inflation below its steady-state value and enabling larger room to decline in
term premium. An inflation target that evolves as a random walk increase the

inflation responses to fundamental shocks and, therefore, can generates large
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term premiums variations.

In our model a 100 basis points increase in technology implies changes
in output similar to those reported by (50), however, due the parameter
estimation, in our model the inflation reacts approximately 3 times lower than
in (50) model. As inflation is more sensitive to structural shocks, bonds price
show higher fluctuation, because households fear lose consumption. In fact, in
(50) the log-term bond price is almost 3 times more sensitive to technology
shocks than in our model. This result remains true to other fundamental
shocks. Therefore, to generate large changes in term premium, a structural
model must be able to deliver an inflation quite responsive to structural shocks,
otherwise household do not ask large term premium because bonds are not so
risky.

It is standard to fit yield curve through factor models. Literature la-
bels the two factors that are necessary to obtain a good fit of term structure
dynamics as the level and the slope factors. (51) explores the links between
macroeconomic variables and yield-curve factors. She documents that mone-
tary policy innovations change the slope of the yield curve since they have
higher effects on short over long rates. We follow (52) to construct these fac-
tors: The level is the equally weighted average of the yields; the slope is the
10-years to 1-quarter spread.

Figure 2.6 shows the impulse responses of the level and slope factors to
the structural shocks. An unanticipated monetary shock increases the level and
decreases the slope and both converge monotonically to steady-state value.
The yield curve becomes more flat after a tightening monetary policy. This
flattening occurs because shorter rates are more sensible to monetary surprises,
the same pattern is found by (51).

A positive shock in risk aversion increases the level and the slope factor.
However, in this case, the persistence in slope is very strong generating long
lasting effects over the yield curve. Due to high persistence, the slope factor
response looks like an upward shift. However, both effects are much smaller in
magnitude than those measured of other structural shocks. As agents become
more risk averse, they require a higher premium against inflationary shocks,
and therefore, there is an upward shift in the yield curve.

The technology shock decreases the level factor in a highly persistent
way. After forty quarters, the level stays lower than its steady-state value. The
effect on the slope factor is; initially undershoots, but after eight quarters it
turns positive implying higher spread while the level factor is falling. Similar
to risk aversion shocks, technology innovations causes highly persistent effects

in the level and slope factors. The yield curve suffers a downward shift and
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Figure 2.6: Impulse Responses of Term Structure Factors to Structural Shocks.
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Note: This figure shows the impulse response functions (in percentage deviations from steady
state) of the two term structure factors to the structural shocks.

becomes steeper after eight quarters. Theses findings are very similar to those
exposed by (52), both qualitatively and quantitatively.

Our findings are in accordance with (53): i) slope changes in response to
fluctuations on short-term yields; our model indicates that shorter rates are
more sensible to monetary surprises. ii) slope fluctuations can predict economic
activity; our model delivers a countercyclical term premium and the slope is
positively correlated to economic growth. ii) monetary policy has a key role
on the linkage between term structure and macroeconomics; the forecast error
variance decompositions (FEVD), discussed further, shows that the movement
in yields are primarily driven by inflation target and monetary news shocks.

In summary, the model generates an upward term structure of interest
rates in average as we see in the data. It also implies that term premium
is countercyclical, consistent with standard asset pricing theory, according to
which term premium are higher in “bad states” of the world and lower in
“good states”. Finally, the model is capable of generating high term premium
variation, similar to those generated by DSGE models in second and third
order approximations.

Table 2 reports the one-quarter-ahead conditional variance decomposi-
tion of some variables. It shows the contribution of each macroeconomic shock
to the overall forecast variance of each of the variables one step ahead. As dis-
cussed before, the technology shock and the inflation target shock dominates

the variance of the macroeconomic variables. The difference between magni-


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Chapter 2. Forward guidance through the lens of a DSGE model with
time-varying price of risk 26

tudes in the first and second columns of Figure 2.3 is explained by Table 2:
the stochastic discount factor is determined mainly by the marginal utility
of consumption, utility return and inflation, and these variables varies mostly
due to technology and inflation target shocks. We can see that bond prices are
almost totally driven by inflation target and monetary news shocks and is less
responsive to other three shocks.

Figure 2.7 brings the FEVD for longer horizons for some variables. News
shocks on monetary policy accounts for 20-25% of medium-run fluctuations
in consumption and 40% long-term yield. Our results confirm (54) findings:
news shocks play an important role to business cycle fluctuations. Further,
anticipated shocks have effects lasting longer for FFR and long-term yields, al-
though, individually their effect are similar to unanticipated monetary shocks.

An expansionary inflation target shock is an exogenous shift in the pref-
erences of the Fed regarding its monetary policy goal. It arises as an important
source of variation because it might be interpreted as inflationary surprises:
negative shocks in inflation targeting works as if the monetary authority was
lowering its target. As a result, current inflation must be corrected through
increases in short-term interest rate. For this reason, inflation target shocks
appear so important in variance decomposition. Furthermore, (34) present
evidence suggesting that changes in the central bank’s inflation target is an
important source of macroeconomic variables fluctuations and can account for

most forward rates movements.

Table 2.2: One-Quarter-Ahead Variance Decompositions

Table 2: One-Quarter-Ahead Variance Decompositions

Technology shock Monetary shock RA shock IT shock

Marginal utility

of consumption 27.75 10.16 11.81 23.13
Fed funds rate 3.3 0.4 0.47 76.52
Utility return 23.27 7.2 8.3 30.5
Inflation 4.12 36.06 43.65 11.12
Output 27.75 10.16 11.81 23.13
1-quarter

bond price 3.3 0.5 0.5 76.52
10-year

bond price 6.41 4.2 4.98 46.23
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Figure 2.7: Forecast Error Variance Decomposition.
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2.5
Policy Experiments

Since the model fits very well the term structure of interest rates and
is able to replicate several features of yields and macroeconomic variables,
it can shed light on the movements of the yield curve to forward guidance
shocks. As described in 2.2, we augmented the monetary authority reaction
function with some news shocks, in sense of (42), which can be used to
simulate forward guidance announcements. Our aim is describe how different
monetary policy news can impact macroeconomic variables and term structure
in an estimated model that enables time varying price of risk. Two types of
policies are evaluated. The first is an announcement of decrease in future short-
term interest rates implemented when the economy does not suffer from zero
lower bound (ZLB). That is an announced shock in isolation assessed through
impulse response functions.

The second exercise is conduced in a framework where the economy
is restricted to ZLB and the monetary authority announces that short-term
interest rates will be close to ZLB during a certain period. Actually FED
sets the short-term rate in 25 basis points during a certain amount of time.
Our aim is to evaluate how real variables and term structure react to this
policy, and compare the model’s predictions to empirical findings presented

in the literature. The model described in Section 2.2 was not built to operate
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in ZLB, hence in this scenario the implementations carries further difficulties
beyond impulse response functions analyses. We must using anticipated shocks
to condition the model’s prediction on a given interest-rate path. The algorithm

used is a slightly modification from (24), and its described bellow.

2.5.1
Announced shock in isolation

Monetary authority announces future expansionary shocks through in-
novations in reaction function that hits the economy some period ahead. This
monetary innovation is a surprise only in the time it is announced. In each
scenario only one of these shocks takes place, in other words, each announced
monetary shock is done in isolation. Figure 2.8 contains the impulse response
to an announced reduction of 100 basis points in the short-term interest rate
for 1-quarter, 3-quarters, 5-quarters and 8-quarters ahead.

The effects on consumption depends on the date that the shock hits the
economy. Announcements about future decreases in 1- and 3-quarters ahead
raises consumption. Announcements about decreases that take place 5- and
8-quarters ahead have ambiguous effects: consumption initially falls but raises
after some quarters. This peculiar behavior is explained by the zig-zag path of
Fed funds rate. The movements in the short-term rate combines two distinct
effects. The first is the exogenous shock in the short rate, which causes a
downward effect on long rates, therefore, consumption raises. The second is
an endogenous effect via feedback of Taylor rule; the short-term rate raises to
control inflation and, as a consequence, consumption falls. This also causes an
upward effect on long rates. If the central bank’s reaction function is excessively
inflation averse as long as the economy works with lower price stickiness, then
the endogenous effect overwhelms the exogenous, resulting in a downward
effect on consumption and upward in long rates. Both the term premium
and consumption can increase or decrease following an announced monetary
policy shock: a lower price stickiness, & — 0, increases the endogenous channel.
In brief, in a strong endogenous channel the short rates increase prior the
expansion horizon.

As exposed by (58), the term structure changes depend on the parameters
of the model, which in turn set the size of the exogenous and endogenous
channels. The argument that forward guidance promotes lower nominal long
rates must not be stated freely. It depends on the magnitudes of exogenous
and endogenous effects and the nature of the policy as well.

Nominal short-rate follows an awkward zig-zag pattern because inflation

and output increase before the monetary shock takes place and the magnitude
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Figure 2.8: Impulse-Responses to Monetary News Shocks
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Note: Impulse responses to a negative one standard deviation shocks to monetary news
shocks for different horizons. News shocks are considered in isolation.

depends on the price stickiness, £, and past inflation indexation, w. As
monetary authority must follow the Taylor rule, nominal short-rate follows a
necessary path to suppress the growing inflation. A negative 8-quarters ahead
monetary shock is recessive during the first seven quarters because short-term
rate increases a lot before the expansionary monetary shock takes place. It
should be noticed that is unlikely to see an eight periods ahead shock in
isolation.

The parameters estimation performed here indicates a“peculiar scenario'
in which consumption can decreases and long-term bond prices (yields) de-
crease (increase) as expansionary news shocks arise in longer horizons. That
means the U.S. macroeconomic variables data suggests its economy works with
a endogenous channel larger than the exogenous. In spite of the low Calvo’s
parameter, the FED’s reaction functions is not aggressive in respect to devi-
ations of inflation from its target. That is an evidence that forward guidance
not necessarily promotes lower nominal long rates, despite the small effects
showed in Figure 2.8. A 1-quarter ahead monetary news shock innovation of
100 basis points implies changes around 0.02 percent in the 10-years yields.

To clarify the endogenous channel, we analyze how the macroeconomic
variables respond to monetary news shocks when £ varies. Figure 2.9 shows

the responses to an announcement of 100 basis points reduction on short-
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Figure 2.9: Impulse-Responses to Monetary News Shocks
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Note: Impulse responses to a 100 basis points decrease in 8-quarters monetary news shocks.
Lines represent different values for &. The black line corresponds to & = 0.1; Green line
corresponds to £ = 0.5; and, red-pointed line corresponds to & = 0.98.

term rate 8-quarter ahead. As we can see, in so far as £ — 1 (prices become
stickier), the monetary news shock becomes less inflationary decreasing the
endogenous channel in nominal short rate, which, in turns, induces higher
consumption. Therefore, a expansionary monetary news shock can be recessive
in the firs quarters of the announcement depending on how flexible the prices
are. The expansionary monetary news shock induces higher output growth as
prices become stickier. Furthermore, long-term yields decrease as endogenous
channel becomes weaker. That relation is straightforward: bond prices are
negatively correlated with inflation, as prices become stickier, inflation becomes
less responsive to monetary shocks and, therefore, puts low pressure on bond
prices. At same time, consumption is positively correlated with bond prices,
and as consumption increases, yields decrease.

In all simulations the shorter yields are more responsive than longer
yields. That is a natural behavior since short-term rate must return to steady
state long before the maturity. As exposed by (24), the monetary economics
literature has generally agreed with the evidence that longer-term bonds are
more sensitive to forward guidance shocks than monetary surprises, however
that is only true in the ZLB context. When nominal short rate is pegged to a
low level, than announcements about longer horizons of the peg regime should
impact longer rates more than shorter ones because shorter rates are bonded
to level peg. In a less restricted scenario where short rate obeys the Taylor rule,
we have rates of longer maturities less responsive than shorter maturities. As

isolated shocks, forward guidance announcements have much higher impact in
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shorter maturities yields than longer maturities, and this same pattern can be
seen in (25).

The responses of 5- and 10-year yields reach their lowest point at the time
the shock takes place and then decreases monotonically with the anticipation
horizon, exactly as documented by (24). The impact on in inflation also
increases monotonically with the horizon of announcement, but the strongest
effect is on persistence, differently from what is reported by (24).

(35) using an event-study methodology find that 100 basis points inno-
vation to the one period ahead forward guidance causing responses of 41 and
28 basis points in one- and ten- years Treasury yields. (25) make use of as-
set prices regressions to estimate asset prices responses to forward guidance
shocks. They find that an increase of 100 basis points to the one period ahead
forward guidance (the monetary policy is announced in ¢ and to occur in the
next quarter) is associated with raises of 200 basis points in 2- and 5-year Trea-
sury yields and the 10-year Treasury yield by about 150 basis points. Their
estimated effects of forward guidance are much larger than the corresponding
effects identified by (35). We performed the same exercise and measure the
effects of forward guidance in the yield curve. Our model results indicate very
small yields responses, even smaller than those of (35) findings. The model
says that a 100 basis points increase to the one period ahead forward guidance
is associated with 8.6, 3.6 and 0.32 basis points in 2-, 5- and 10-years bond
yields.

Two points must be taken into account when comparing our estimates
with those papers cited above. First, empirical studies should be interpreted
with a bit of caution for some reasons. First, it is very difficult to obtain a pure
measure of forward guidance shock because these announcements are often
combined with other policy actions which may have independent effects on
long-term interest rates, such as LSAPs. In our model we ensure we have a pure
forward guidance shock. Therefore the event studies might be overestimating
the true effect of these shocks. Furthermore, forward guidance may change
the agent’s beliefs about the economic fundamentals, the already mentioned
Delphic statement. In our model there is no room for Delphic forward guidance,
then the estimated responses presented in Figure 2.8 raise only as agents react
to future changes in nominal short rates.

Second, the event-studies and reduced-form estimates may be evaluated
during ZLB, which may produce different responses. The results in Figure 2.8
are estimated in a scenario in which the monetary authority follows a Taylor
rule and agents price bonds forecasting the short-term interest rate responses to

news shocks announcements. Then, one must be careful comparing the model’s
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results with event-studies estimation. Nevertheless, our results indicate that
the yield curve responses to news shocks are smaller than those presented in
event-studies and reduced-form estimation literature. One possible explanation
is that the event-studies overestimate the true effect due to other policy actions
acting along forward guidance statements.

The estimated model says that announcements to longer horizons shocks
imply a longer lasting increase in long-term yields. Those yields become
lower than they steady-states values just before the shocks take place. The
model does not report evidence in accordance with the FED’s communication
argument that forward guidance supports the economy through lowering the
long term interest rate and the term premium. Our findings are in accordance
with (58), that is, yield curve movements depends on parameter estimates: the
argument that forward guidance promotes lower nominal long rates must not
be stated freely.

Our results do not go against (35) main finding, that is: a policy factor,
not associated with the current federal funds rate decision, accounts for more
than three-fourths of the explainable variation in the movements of five- and
ten-year Treasury yields around FOMC meetings. Our model can replicate
this finding if we have an monetary authority that executes monetary policy
mainly by news shocks. Our discordance with (35) is about the magnitude
of news shocks effects over yield curves, not about their importance to yield

curves movements.

2.5.2
Anticipated shocks to condition interest rate path

Thus far we have considered only isolated announcements. However it is
interesting to investigate unconventional monetary policy implementations of
interest rate peg near ZLB. We proceed with the policy experiment in which
the monetary authority sets the short-term nominal rate to 25 basis points for
five quarters. First we summarize the procedure used to condition the model’s
prediction. The algorithm follows (24) with a slight adjustment due to the
definition of vectors used in model’s solution.

The monetary authority announces to follow a given nominal short-rate
path.® The economy is initially in steady state in time 7. Then, in 7'+ 1 the
monetary authority commits itself to set a path, {ir 1, ..., 9745}, surprising the
agents in the time the policy is announced. To successfully employ this nominal

short-rate the central bank must set the monetary shock in a way that makes

8The authority is fully committed in the path announced so that deviations are not
possible nor even taken in account by agents.
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the path announced feasible. This means that there is a certain realization
of the unanticipated monetary shock and the news shocks that implement
the announced path {ir;1,...,ir4g}. Define the realization that implements
the path as {&},,, 77, 6595, €595, €471 . All monetary policy shocks
are used to implement the nominal short rate, so that we have five policy
shocks to implement a path that lasts five periods, S = 5. Therefore, we can
identify the five policy shocks realizations because there are five periods in
the announced path. The choice of five quarters of ZLB was not arbitrary.
We chose this to make the solution easier insofar as we have four anticipated
and one unanticipated policy shocks. Its possible to determine the time 7"+ 1
monetary policy shocks as a function of the announced short-rate path and
generate conditional predictions of the state variables.

The model’s solution takes the form described by Equations (2-40)-
(2-41). With mode of posterior distribution in hands, we can evaluate the

parameter matrices. Then we follow the steps described bellow.

Step one: The Kalman filter is used to compute the mean sgr.

Step two: Follows from the model’s solution, the system of matrices

—News*x —news*x news*x Newsx*

- —k

iry1 = DyHgsy +1H. [5T+17 0,..,0,80 71,2142, €514 35 54,T+4}
= 2

iry2 = Fi (HS) ST +

/!
=%k ~News* =News* =News*x =Newsx*
FiHSHE |:€T+17 O, ceey O, 617T+17 52,T+27 83,T+37 84,T+4:|

gT+5 = I (Hs>5 ST+

4 —k —News*x —Nnews*x —Nnews*x —Nnewsx /
L (H,)" H. [ETJ,-D 0, 0, 617415 €9 7425 €374 35 54,T+4]

where I'; is a vector that selects the variable ¢; in H; and H,. The sequence
of zeros in the innovations vector are the realizations of the other shocks. They
have no role here because we assume no other shocks hits the economy. This
linear system has 5 equations and 5 unknowns and can be solved for the vector

=%

!/
J— =% ~NEeWws*x News*x News*x Newsx* 3
g¥ = {5T+1, e T 0T 0y E5 T4 %) 647T+4} . The solution can be expressed by

1

& = ([Fi,FiHs,...,Fi(Hs)ﬂ HE)_ x

(FT—H;;T—%% o zT+5] — [FiHsS% i (Hy)? sr, ..., T (Hy)° ST] /)

Step three: Input sp7 in Equation (2-40) and iterate forward to obtain

the sequence Sri1.745)7:
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(2-50)

where £* = [5@, ETT, EnTN5, €554 5, EZ?_;)_Z}, hence we use the solved value,

£* in period T+ 1 and zeros thereafter.
Step four: The measurement equation 2-41 is used to compute yry1.74 5

based on sy 1.7y mT-

The results are presented in Figure 2.10. The output increases monotoni-
cally with the policy peg horizon. The solid line indicates a policy in which the
monetary authority sets the short-term nominal rate to 25 basis points for two
quarters. Dotted line represents the five quarters peg. There are no explosions
in the growth of the macroeconomic variables. Output and inflation responses
are persistent, but not explosive, even with five quarters of the nominal short-
term rate kept on 25 basis points. The magnitude of effects are much bigger
than those exposed in Figure 2.8. The output increases 6.35 percent (above its
steady-state value) in the first quarter after the implementation of the longer
fixed nominal rate path, while inflation increases 2.45 percent.

Despite the high responses of economic activity to a fixed interest rate of
five periods, they are smaller than those reported by (59). DSGE models appear
to deliver unreasonably large responses of key macroeconomic variables to
forward guidance announcements. As documented by (24), the Euler equation
states that contemporaneous consumption is directly negatively related to the
long-term interest rates. Announcements about last-longing fixed interest rate
affect the long-term bond yields, which in turn affect the economic activity.
The author suggests conditioning the model to generate plausible changes in
long-term rates, which in turn should force the model to generate reasonable
macroeconomic effects. As our model delivers smaller responses of the long-
term bond yield to monetary policy announcements - compared with those
reported by (59) - then it predicts lower responses of key macroeconomic
variables to central bank announcements.

Nevertheless the responses reported in Figure 2.10 still remain larger than
what we would consider to be a reasonable response. Of course, a reasonable
level of economic growth response is far from being a consensus, however the
historical data following November 2008 suggest that the responses of output
and inflation are much lower than those reported in Figure 2.10. To clarify the
large responses generated by the model we present the effects of fixed interest
rate path as a forecast.

Figure 2.11 shows how the shorter and longer ZLB path should impact

the output growth, inflation and nominal short rate. The thicker solid black
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Figure 2.10: Impulse Response Functions to Monetary News Shocks at ZLB.
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Note: Solid line represents ZLB during two periods. To implement this path the 1-quarter
ahead news shocks was used. Dotted line is the ZLB during five periods, in which the
unanticipated monetary shock and the 1-,2-,3- and 4-quarters ahead news shocks were used
to implement this path. All effects are in percentage deviations from steady-state.

line is the historical data until last quarter of 2009. The solid black line shows
the model’s prediction in a scenario which the FED maintains the fed rate at 25
basis points during six months. The dotted black line is the model’s prediction
to five quarters fed rate peg. All results are in annualized percentages, apart
from output deviation from steady state. Remarkably, GDP growth is 23
percent in annualized terms in the longer period of fixed interest rate. This
huge boost of economic activity is generated by a positive deviation of 6.35
from the steady state. Inflation raises 2.45 percent leading the annual rate from
3.38 to 4.15 percent.

These results show that a promise by the central bank to peg interest
rates below the natural rate of interest for two and a half years generates
a grossly overestimated dynamics for output. Interest rate peg implies a
tremendous output response due to the overreaction of the short- -term rates.
1- and 2-years yields fall by 23 and 9 percent, or 137 and 60 basis points
respectively. However, analyzing the yield historical data, the most striking
change in yields happened in March 18, 2009 with QE1 announcement. On
that date, the 1- and 2-years yields fell 18 and 27 basis points, that is much
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Figure 2.11: Macroeconomic Consequences of Forward Guidance
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lower than those predicted by the model. At same time, the model predicts
much lower changes to longer maturities; 5- and 10-year yields fall by 1.26 and
0.3 percent, or 9 and 3 basis points. Checking historical yield data, one can see
that 8- and 10-years yields fell 46 and 53 basis points, higher values than those
predicted by the model. For example, after January 2012 FOMC meeting, in
which the the FED announced an extension of the first liftoff date, the 5- and
10-years yields fell 8 and 7 basis points. (59) simulations find that the Smeet-
Wouters model should generates a drop of 50 basis points in 10-year yield to a
fixed peg of 5 quarters. That indicates our model’s prediction about long-term
responses are rather plausible. The effects on level and slope of the yield curves
are also overrated because the responses on the short maturities domain the
changes in level and slope. Figure 2.12 brings the level and slope factor under
the announcement of the two peg regimes. A more detailed discussion about
the underlying mechanisms through which the forward guidance operates is
made in Appendix.

The model says that forward guidance should have more impact in
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Figure 2.12: Forward Guidance and Yield Curve
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yields of shorter maturities, what makes sense since it is hard to believe that
announcements about the path of nominal short rate, for the next two years,
should have large impacts on the 8- and 10-years bonds. Moreover, our model
does not suffer from the drawback pointed by (24), which is to overestimate
the long-term yields responses. Therefore, what make the model’s prediction
grossly overestimate the impact of forward guidance on the macroeconomic
variables is the overestimated impact on the shorter maturities. The responses
of the shorter yield maturities are greatly overrated and this causes a large
effect on current consumption, and, in a lower degree, on inflation.

Furthermore, the high degree of persistence in the Taylor rule - the mode
of posterior of p; is 0.9 - avoid the fast return of the interest rates to its steady-
state value after the fixed interest rate policy has expired. This implies a further
stimulus on macroeconomic activity. As discussed by (24), an experiment in
which the model is conditioned to replicate a small change in long-term bonds,
should restrict the nominal short interest-rate path in a way that reduces the
stimulus to macroeconomic variables. However, our model is able to replicate
the small responses of the long-term bonds but not able to generate reasonable
responses of the macroeconomic variables. The problem resides on the nominal
interest-rate path; as the interest rate rule is highly persistent, the policy
conduced after the commitment to peg the short rate - the policy rule followed
after the rate’s liftoff date - becomes excessively expansionary. The high degree
of interest rate persistence produces an enlargement of the forward guidance
effects.

To illustrate that, we calibrate the interest rate rule to be less persistent,
we set p; = 0.65, and replicate the exercise of an announcement of five
consecutive periods of fed funds pegged to 25 basis points. The result can
be seen in Figure 2.13. The blue line is the model’s responses with p; = 0.65.
The nominal short rate clearly converges faster to its steady-state value after

the peg regime has expired and, therefore the expansionary monetary effect
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Figure 2.13: Macroeconomic Consequences of Forward Guidance in a Cali-
brated Liftoff.
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on the economic activity is shrunken. The output raises to 3.24 percent
above the steady state against a raise of 6.35 percent in the case of a more
persistent policy rule. Inflation increases only 1 percent under lower policy rule
persistence. The Figure 2.13 highlights the importance of the way the policy
is conduced after the fixed interest rate regime has expired.

These observations give rise to some questions about the forward guid-
ance experiments conduced through DSGE models. First, the entire yield curve
responses are important to make the model generates plausible macroeconomic
effects under forward guidance statements. The expected future rates, through
Euler equation, amplify the impacts of forward guidance on those models.
Therefore, to properly evaluate forward guidance, in the light of DSGE mod-
els, it is important to obtain a good fit of the entire yield curve.

Second, the experiment of fixing the the nominal short rate for a certain
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time depends crucially on the way policy is conducted after the pegging regime
has expired. If one assumes the policy will be conducted according to Taylor
rule, then the degree of persistence of interest rates will determinate the speed
of liftoff. Further economic stimulus are generated under a highly persistent
interest rate that avoids the fast return to the steady state. It raises discussion
if the monetary rule must be necessarily the same as before the ZLB with
regard to its persistence.

Further, properly comparing the model’s predictions with the historical
yield data after 2009 is not a simple task insofar as FOMC’s forward guidance
statements overlapped each other. Some of them were more related to Delphic
than Odyssean statements, and these unconventional policies were backed
by different rules; calendar-based or threshold-based forward guidance - peg
regime periods conditioned to an unemployment rate threshold. Thus, properly
evaluating the model’s predictions to the historical yield data can not be
done without simplified assumptions about the average yield curve. However,
the overall pattern suggests a shrinkage of all yields after a peg regime
implementation. Alternatively, a more complicated model - a model able
to draw different beliefs for different agents in the model - in accordance
with a more realistic counterfactual experiment - allowing more finely-grained
differentiation among the types of forward guidance - must be employed to
correctly assess the model’s prediction based on yield data.

Our model’s predictions show evidences that forward guidance state-
ments have a limited capacity to influence long-term yields, no matter the
kind of unanticipated monetary policy implementation. A state of affairs in
which the monetary authority announces a monetary news shock of 100 basis
points in isolation can imply a fall at most of 2 basis points in the 10-years
yield. The exact long-rate response depends on the length of the horizon be-
fore the shock takes place, but anyway those responses are closer. Our findings
evidence what was suggested by (57), that forward guidance is more effective
at moving short-term than long-term Treasury yields. Also, these effects are
not very persistent.

Finally, the sensitivity of bond yields to macroeconomic variables appears
to vary both over time and over forecast horizons. Since different sample data
might generate different responses to structural shocks, to better conduct fixed
fed funds rates experiments, the model estimation should take into account
data on the ZLB period. A state in which the nominal short rate stays near
to zero for a long time could be interpreted as a different structural regime;
structural parameters should be free to change, as well as fundamental relations

as the neutral interest rate.
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2.6
Conclusion

This paper builds a DSGE model with risk aversion, which enables a
varying term premium in the structure of interest rates. The solution method
employed enables standard Bayesian estimation of structural parameters yield-
ing a better estimation of yield curve along with macroeconomic variables. This
estimated model is capable of matching several features of the term structure of
interest rates without losing its good fit of macroeconomic variables. With this
framework in hand, we analyze the responses of the yield curve and macroeco-
nomic variables to monetary policy news shocks. This laboratory economy is
used to perform different types of forward guidance policies and evaluate their
effects. By construction, the forward guidance shocks do not suffer from poor
identification and can be studied in isolation.

First, we find that forward guidance shocks make bond yields fall
lower than the effects identified on event-studies and reduced-form regression
estimations. Our estimates say that an increase of 100 basis points to one
period ahead forward guidance associated with 8.6, 3.6 and 1.4 basis points in
1-, 2- and 10-years bond yields. We do not find evidence that forward guidance
shocks affect rates for a much longer time than do conventional monetary policy
surprises, as stated by some works (see (60)). Our policy experiment based on
announced shocks in isolation indicates that unanticipated and anticipated
shocks have similar effects on bonds for shorter horizons.

We draw attention to the fact that forward guidance policies, performed
through isolated anticipated shocks, do not necessarily promotes lower long-
term yields. Our model, evaluated at the mode of posterior, generates higher
long-term yields for announcement of longer horizons. This result goes towards
(58) findings, making use of a calibrated small-scale DSGE model. Here we
demonstrate that the higher yields may arise on an estimated medium-scale
DSGE model.

We also document some issues when dealing with fixed interest rate path
implementation. To generate plausible macroeconomic responses to forward
guidance shocks, a DSGE model needs to exhibit a very good fit of the entire
yield curve - all maturities are important -, otherwise, unrealistic macroeco-
nomic effects emerge from Euler equation relations. Our model can generate
plausible long-term yields movements, but generates high, and scarcely cred-
ible, large output responses to interest-rate pegs at ZLB. The model delivers
lower responses than those reported by standard medium-scale DSGE models,
however, forward guidance puzzle still remains. The macroeconomic responses

to interest-rate peg are deeply connected with the entire term structure move-
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ments, and also the monetary rule followed after the liftoff. Also, fixed interest
rate path simulation must be conducted with caution, the change in the stance
of monetary path could be connected with structural changes, therefore the

model estimates should consider data on both regimes.


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

3

A structural model to back out the forward guidance shocks

3.1
Introduction

In recent years, many central banks have made use of forward guidance
statements to influence expectations and avoid economic slump. To evaluate
the effect of this unconventional monetary policy on the economy it is necessary
to measure the anticipated monetary shocks. Unfortunately, because of their
nature, these shocks can not be observed, so they must be estimated. The
literature has proposed several approaches to quantify the disturbances that
provoke economic fluctuations. In DSGE models, anticipated shocks can be
modeled through fundamentals as multi-period anticipation, then a straight
approach has been to employ likelihood-based methods to identify and recover
the fundamental shocks. This approach has been successfully in the assessment
of news shocks in total factor productivity, government spending, preferences,
among other shocks (see (61)). The key contribution of this paper is to analyze
the performance of the DSGE models in estimating anticipated monetary
policy shocks. Contrary to what is argued for technology news, we find that
the standard New Keynesian models are not able to properly recover the news
on monetary policy rules.

The standard methodology for estimating economic shocks relies on
structural vector autoregression (SVAR). However, the presence of anticipated
shocks with multi-period anticipation introduces multiple latent state vari-
ables. Those additional states imply the non-invertibility problem, as stated
by (63). Non-invertibility arises when the current and past values of the ob-
servables variables fail to perfectly reveal the state variables of the model; VAR
methodology may not identify the underling structural innovations. Therefore,
the estimation of anticipated shocks has been centered around rational ex-
pectations general equilibrium models. Nevertheless, the macro-econometric
literature has focused on the estimation of the anticipated shocks for total
factor productivity (see (64), (65), and (61)). The monetary news shocks has
been analyzed, mostly, through (34) methodology, which uses high-frequency

data on asset prices to measure unanticipated changes in yields associated with
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FOMC statements.

DSGE models has become one of the cornerstones of modern macroeco-
nomics. They are widely used among academics and central banks. Further,
because of its structure, DSGEs can produce unobservables, and explain them
in terms of the shocks that hit the economy. So they are a natural candidate
to study news shocks. If that framework is appropriate to deal with uncon-
ventional monetary policy then we should be able to recover the anticipated
monetary shocks. We develop and estimate a medium-size DSGE model that
captures key features of the US economy for the recent period. The parameters
estimation employed follows a Bayesian and classical likelihood-based method.
The Kalman smooth filter, and a squared error minimization algorithm are
used to compute the structural shocks. With the anticipated shocks in hands,
we can map out the estimated anticipated shocks with observable data across
the time. This allow us to assess the impact of these shocks and checking its
correspondence with identifiable events of important FOMC statements during
the recent economic crisis.

The novel element in our model formulation is the use of a macro-
financial DSGE model that fits the yield data very well. The identification
of anticipated shocks is theoretically possible because the forward guidance
statements influence asset prices, so the yield movements carry information
about those statements. As the model can depicts a good fit of the observed
yield curve, forward-looking agents, reacting to news about future changes
in FFR, allow econometric identification. The agents will, in general, react
differently to news and unanticipated fundamentals, as well as to news with
different anticipation horizon. This enable the identification.

Another important aspect of our work is that the forward guidance
language on FOMC meeting dates are easily identifiable. After the financial
crises of 2008, the FOMC has used forward guidance explicitly through formal
committee statements. There is some agreement in the literature about the
compilation of relevant statements and the language that one can judges most
pertinent to forward guidance. Those FOMC meeting dates provide a clear way
to evaluate the estimated news shocks on monetary policy rule. The papers
that evaluate anticipated total factor productivity shocks (TFP), employing
DSGE models and likelihood methods, in generally, find a relevant role for
those shocks in explaining aggregate fluctuations. However, there is some
uncertainty over the TFP shocks. Different econometric methods can generate
different estimated series. Also, it is not clear when and how news about future
changes in TFP become public to economic agents. This makes it difficult to

assess the anticipated TFP shocks estimation. It is one of the reasons why
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the literature has focused on the importance of these shocks in explaining the
forecast error variance of consumption, output, and hours worked. Therefore
the recent unconventional monetary policy undertaken by the Fed, through
official statements, provides us a chance to evaluate the ability of the DSGE
models in recover the anticipated monetary shocks. We can compare the sign
and magnitude of the estimated shocks with the forward guidance dates.

Our model has some features that allow us to adequately estimate
forward guidance shocks. First, the time-varying price of risk enables the
model to match the slope of the term structure of interest rates and allows
for deviations from expectation hypothesis. Forward guidance announcements
affect asset prices so that yield data can provide useful information about
FOMC announcements enabling anticipated shocks estimation. The model
encompasses a term structure of interest rate block based in “essentially affine
approximations" which allows time-varying term premium as shown in (29).

Second, the model considers occasionally binding constraints in the
monetary policy rule. Binding constraints grants the model’s solution in
accordance with ZLB constraint on federal funds rate (FFR). Taking into
account the ZLB forces private decisions to depend on the expected duration
of ZLB, which is essential to describe expectations under the recent period. We
adopt the occasionally binding (Occbin) approach developed by (66), and use
a slight modification of the algorithm proposed by (67) that, given the state
variables past realizations, gives the structural shocks estimate consistent with
the non-linear solution. We are interested in evaluating whether a standard
DSGE New Keynesian model can back out the news in monetary policy rule.

Our key findings can be summarized as follows. The model can recover, on
average, the first forward guidance statements between 2008 and 2009. But it is
not able to identify precisely the forward guidance of official FOMC statements
over the entire subsample, from 2008 to 2016. There are two main points
related to the model’s flaw. First, the model presents difficulties to reproduce
heterogeneous yield movements among different maturities. The yield curve
movements after 2011 are not homogeneous among the maturities for the ZLB
period. This imposes a challenge in terms of matching yield data after 2011.
Second, the limited model’s ability to generate large risk premiums after the
economic recovery seen in 2011 makes identification difficult. We show evidence
that the standard New Keynesian models are not able to properly recover the
news shocks on monetary policy rules.

Our paper is settled at the intersection of two complementaries branches
of macro literature. A wide branch has focused on quantifying the contribution

of news shocks to aggregate fluctuations. Much of the effort has been spent
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on news about future technology, government spending and taxation (see
(64), (68) and (61)). The evidence points at news shocks as an important
source of aggregate fluctuations. (54) focus on monetary news shocks arguing
that the conventional estimates about monetary policy shocks confound the
unanticipated and anticipated effects on output. They show that a surprise
shock is smaller and more short-lived than the response usually obtained in
the literature. At same time, anticipated monetary policy shocks have a large,
delayed, and persistent effect. They present evidences that news shocks play
a larger role in influencing the business cycle. The paper is also related to
(62), who recover the fundamental shocks, from an estimate a DSGE model,
to interpret the US recession of 2001.

Another large part of literature, as (69), and (24) has stressed the
transmission channel whereby forward guidance (theoretically defined as news
shocks) operates in general equilibrium models. They differ in quantifying the
effectiveness of this policy, but both advocate the success of forward guidance
as a monetary policy tool. (70) examines statement data to measure the impact
that FOMC communications have had on private expectations. They use (34)
methodology with high-frequency data on prices of FFR, and future contracts,
to measure unanticipated yields changes on corporate bonds associated with
FOMC statements. The estimated effects of FOMC forward guidance on asset
prices and private forecasts suggest that the FOMC has had some success in
communicating its future intentions to the public.

In Spite of articles briefly described above, not many studies have
attempted to estimate forward guidance shocks in the light of a DSGE model.
This paper has a methodological and empirical importance: If that framework
is appropriate to study this unconventional monetary policy, then we should
be able to recover anticipated monetary shocks. Also, isolating and measuring
these shocks is crucial to evaluate this kind of tool, because it allows us to

interpret recent macroeconomic variables path.

3.2
A new keynesian model

The model has generalized recursive preferences with consumption habit
formation, nominal rigidities and time-varying risk aversion. We follow (38) and
(39) to model the generalized recursive preferences. This is required to allow the
elasticity of intertemporal substitution to be unrelated to risk aversion. This
feature allows a better fit of the size of term premium in the data. Nominal
rigidities are included to match the inflation and nominal interest behavior.

lastly, time-varying risk aversion helps the essentially affine solution method to
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generate an approximation with higher accuracy than first-order perturbation
(between second- and third-order perturbation).

The model follows a New Keynesian structure attached by a term
structure of interest rates block. The structure is rather standard in New
Keynesian models literature, so we describe the model briefly.

The household sector is composed by a unit continuum of representative

households, living forever in discrete time. The household solves

max V;=U (¢, G1,l;) — BE; (_Vtiat)q

{ct,at+1} (3_1)
s.t. aty1 = exp(z't)at + wtlt + dt - PtCt.
In each period the household receives the utility flow
6(1—7) Z(1-0)(1—) 1-x
_ c C_ 1—1
U (e, i1, ly) = : 1 t_lﬁy + XO( 1 _t)X ) (3-2)
ar = (1= pa)a+ pacy_1 + &y, (3-3)

where ¢; and [; denote household consumption and labor in period ¢. w; and
d; denote the nominal wage and exogenous transfer to the household. a; is
the beginning-of-period nominal assets. «; is the coefficient of relative risk
aversion, which is allowed to evolve over time following an AR(1) process. Risk
aversion shocks may have small effects on ¢; and [;, however, its volatility will
be priced as a risk which will be taken into account generating precautionary
saving effects. The utility function has a multiplicative habit formation term
to ensure that changes in risk aversion are exclusive due to €.

Competitive final firms repackage intermediate goods Y;(f) to produce
A
a final good Y; = < Iy (HY )‘df) . Profit maximization yields the demand

schedule y,(f) = (1%{)>ﬁ Y; for each intermediate variety. A continuum of
infinitely-lived monopolistically intermediate firms, indexed by f € [0, 1], hire
labor, as it’s only input resource, from households in a competitive market
following identical Cobb-Douglas production functions. Those firms set prices
according to (41) price contracts, which expire with probability 1 — ¢ each
period, ( € [0,1). Each time a Calvo contract expires, the firm sets a new
contract price p;(f) freely, which then remains in effect for the life of the
contract, with indexation to the past and steady-state inflation rate. In each
period 7 > t that the contract remains in force, the firm must supply whatever
output is demanded at the contract price p;(f) exp(r —t)7@7!~%, hiring labor
L (f) from households at the market wage w,. The intermediate firms selected

solve:
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max  E; Y 7S [pe (F) = wirler; ()]

{p:} =0
()™
s.t. Yt+j = <pt+J ' > Y;Jrj (3_4)

Pt (f) = o} H (Ti41-1)7 (ﬁ)l_w )
=1

_ 1V _
where Sy = [Tiz1 Stiri = Stas1 X Sip1442 X .. X Sipjo1.4+; denotes share-

holders’ stochastic discount factor from period t+ j back to ¢, and y;4;(f) and
li+j(f) denote the firm’s output and labor output in period ¢ + j, respectively,
conditional on the price p;(f) still being in effect. The problem (3-4) shows
that each intermediate firm faces a demand curve with negative slope with
elasticity e = A\/1 — \.

There is a monetary authority that sets the one-period nominal interest

rate i; according to a Taylor policy rule

o\ ¢ Y ¢y 1P

> -4 > t t 'L news news news news

U = U g |?ss <7r*> <g> exp(ey) exp(e17y] + €393 + e57 s + €547%),
t t

forward guidance shocks
(3-5)
where m; = log(P,/P,_1) denotes the inflation rate, y, = log(Y;), and

U = pgyi—1 + (1 — pg)us, (3-6)

denotes a trailing moving average of log output, and ¢, ¢, € R, and p; € [0, 1)
are parameters. The monetary authority pursuits an inflation rate as close

inflation target as possible. The inflation target evolves over time following an
AR(1) process

T = (1= pue )T+ premiy_y €] + Ourel (3-7)

The forward-guidance shocks are designed following (42). They are i.i.d
news shocks with zero mean. In this setting, €% is a shock that is known
to private agents at time t — k, but affects the policy equation rule k periods
later. We chose arbitrarily news in t — 1,¢ — 3,¢t — 5,¢t — 8, which means that
monetary authority can reveal monetary shocks one, three, five and/or eight
quarters ahead. This specification enables the monetary authority to set
forward guidance polices up to 2 years ahead. For the nominal bonds we have

$(n—1)

B = B8, 2 (3-8)
Tt4+1

(n)

where p;"™ is the nominal bond price. As in (?7), bond prices evolves as

" = A, + B X,. (3-9)
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The bond pricing and yield equations are recursively defined as

yield'™ = —logps™ = A &Xt. (3-10)

n n
They are appended to the macroeconomic model described above and
solved numerically along with the remaining macroeconomic variables. The
term structure block is necessary to binding the model to the yield data. The
essentially affine method allows term premium varying in time so that the yield

curve is not necessarily flat.

3.2.1
Essentially affine approach

This paper uses the essentially affine approximation method laid out
by (44). The essentially affine method delivers an approximation to the
equilibrium dynamics of the model that is linear in the state variables but
still allows time-varying risk aversion to affect the behavior of the endogenous
variables.!

The system equations can be divided into two types: those that do
not involve taking expectations over the SDF, D, and those that do, F. In

summary, the approximations to the equilibrium conditions are

0 = D(St—173t73t+1,5t+1) (3-11)
1 = Ey[M (54, 8e41,041) F (5121, 8¢, St415€041)] (3-12)

where D and F are vector-valued functions and M is the (scalar-valued)
stochastic discount factor.

For the equations that do not involve the SDF, we use standard perturba-
tion methods and take a log-linear approximation. The second set of equations

involves expectations. We take approximations to M and F' separately.

0 = Do+ Dysg+ Dysiy1 + De€ryq (3-13)
M1 = exp(mo+ msSy + My Spp1 + MeEip1) (3-14)
fror = exp(fo+ fese + foser + fe€i11) (3-15)
0 = logEiexp(mis1 + fiv1)- (3-16)

Both real variables and bond prices are linear functions of the underlying
state variables contained in the vector s;, so we can write the model in state-

space form. The guess the solution: s;,1 = Hgs; + Heeyy1. The system (3-13)-

1(44) shows that Euler equation errors in simulated models are competitive with third-
order perturbations.
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(3-16) can be written as

0 = DSSt + Ds/ (HSSt + H55t+1) + D5€t+1 (3-17)
0 = (ms+ fo)se+ (my + fs')si1 +

; (me + fo + (my + fSI)HE) ¥ (me + fo + (my + fSI)H€>/ , (3-18)

where Equation (3-18) uses the log-normal property. To find the unknown
matrices H,, H. we can solve the model iteratively where the initial guesses,
H,o and H.y, are exactly the transition matrices obtained by log-linear

approximation of system (3-11)-(3-12).2

3.2.2
Occasionally binding constraints

We use a nonlinear solution method to find the equilibrium under ZLB
after 2007:Q4. The method was proposed by (66), and termed occasionally
binding constraints (Occbin). Basically, the economy has two regimes. We
define regime 1 (unconstrained) an environment where monetary policy rule is
free to change, and regime 2 (constrained) when a lower bound constraints the
monetary policy rule. We linearize the model under each regime around the
non-stochastic steady state. The solution algorithm requires two conditions: (i)
the existence of a rational expectation solution as described in (71) holds at the
unconstrained regime; (ii) If shocks move the model away from unconstrained
regime to constrained one, the model will return to the unconstrained regime
in finite time under the assumption that agents expected that no future shocks
will occur.

The linearized equilibrium equations of the model under the uncon-

strained regime can be written as
AEtXt+1 + BXt + CXt,1 + EEt = O, (3—19)

where A, B,C, E are matrices nxn of structural parameters and n is the
number of state variables. When the constraint binds, the analogous system of
necessary conditions for an equilibrium under the constrained regime, can be

written as
A*EtXt+1 + B*Xt + C*Xt—l + D>’< + E*Et = O (3—20)

Under the constrained regime there is a column vector denoted by D*
which arises from the fact that monetary policy rule is constrained by a

constant to avoid interest rate becoming negative. When ZLB is not binding,

2Using (45) method.
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we use the standard linear solution methods to describe the decision rule for

the model as

X; = PX; 1+ Qzy. (3-21)

When ZLB is binding, we follow a guess-and-verify approach in which

we guess the duration of ZLB period and compute paths for state variables to

verify the current guess of regimes. We iterate this approach until the guess is
verified for all periods.

The solution for this model can be cast as

Xt = Ptthl + Rt -+ Qlét for t=1 (3—22)
X, = PX, 1 +R VYV te{2 00} (3-23)

As we can see from Eq.(3-22)-(3-23), the solution does not need to be
linear. Matrices P, QQ;, R; are time varying and they are functions of X; ; and
g¢. In other words, the model solution can be described by a policy function of

the form:
Xy =P (Xi_1,60) Xom1 + D (X1, 60) + Q (Xi—1, 64) & (3-24)

The matrices of reduced-form coefficients P, D, () are state-dependent:
they are functions of the past state variables and of the current innovations.
However, X, is still linear in &;.3

The Kalman filter is not able to retrieve the estimates of the innovations
e; because the reduced-form coefficients in Eq.(3-24) endogenously depend on
et Instead, we use and algorithm based on (67) that, given the set of observable
variables and the state X, i, finds values of ¢, that are consistent with Eq.(3-

24) and minimizes the sum of squared error prediction of the model.

3.3
What Yield Data Tells Us About Financial Crisis

The movements in yield data reflect expectations on the future paths of
macroeconomic variables and the term premium, and therefore the FOMC’s
announcements influence changes in yields. Thus, a way of measuring forward
guidance statements is to look at yield data movements because they carry
information about those statements in form of expectations and term premium.
Periods in which the nominal interest rate is not constrained to ZLB, yield
movements capture both unanticipated monetary shocks and anticipated -

when they come to knowledge of private agents, so they are “surprises’-,

3The solution algorithm is fully described in (66).
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therefore it is difficult to sort out surprises and news. However, when ZLB
is binding, movements in yield data reflect news in FOMC’s announcements
even though the actual nominal interest rates presents no changes. Our model
uses the movements in yield data after 2007 to measure monetary news shocks.

It is important to note that some movements in yield data reflect the
FOMC'’s announcements of large-scale asset purchase (LSAPs). The literature
presents evidences that LSAP policies can alter long-term interest rates, as
exposed in (36) and (37). These studies suggests that one feature of LSAPs
resembles forward guidance policy. The model we built does not have a financial
intermediate sector and the LSAPs have no room here. For this reason, the
model is unable to recover “pure" forward guidance shocks, in the sense that
policy action is reflected solely in the statement’s relevant language. Also
those movements could indicate Delphic forward guidance, but the estimated
anticipated shocks are announcements about the future path of short-term
nominal interest rates. For that reason we interpret them only as Odyssean
forward guidance.

Figure 3.1 shows the observed yields during the ZLB. Each shaded
area corresponds to a decrease, in average, of the yields to all maturities. In
2008:Q4 we had three FOMC statements related to forward guidance that

made yields of all maturities fall:

October 29,2008 — Federal funds target rate (FFTR) = 1% =

"...downside risks to growth remain."

November 25, 2008 — FFTR = 0-0.25% — '...purchases (of
$100 billion of Government-Sponsored Enterprise (GSE) and $500 billion of
Mortgage-Backed Security (MBSs)) are expected to take place over several

quarters.”

December 16, 2008 — FFTR = 0-0.25% = '... the Committee
anticipates that weak economic conditions are likely to warrant exceptionally

low levels of the federal funds rate for some time."
In 2009:Q1 we had two FOMC statements:

January 28,2009 — FFTR = 0-0.25% = "... The Committee
continues to anticipate that economic conditions are likely to warrant excep-

tionally low levels of the federal funds rate for some time."
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Figure 3.1: Observed Yields
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March 18,2009 — FFTR = 0-0.25% = ... economic conditions
are likely to warrant exceptionally low levels for an extended period. QFE1

announcement. "

Those quarters are associated with a sharp fall in market expectations
of future rates as well as loose monetary policy through undoubtedly forward
guidance statements. The next shaded area corresponds to 2010:Q3 when we

had two FOMC statements related to forward guidance:

August 10,2010 = FFTR = 0-0.25% = "... the Committee will
keep constant the Federal Reserve’s holdings of securities at their current level
by reinvesting principal payments from agency debt and agency (MBSs) in

longer-term Treasury securities.”

September 21,2010 — FFTR = 0-0.25% = Same as previus,
plus "In addition, the Committee intend to purchase a further $600 billion of

longer-term Treasury securities by the end of the second quarter of 2011."

Finally, the last shaded area is during 2011:Q3-2012:Q3. In this period
we had three relevant FOMC statements:

August 9,2011 = FFTR = 0-0.25% = "Economic conditions
(...) are likely to warrant exceptionally low levels of the federal funds rate at
least through mid-2013."

January 25,2012 — FFTR = 0-0.25% = 'Economic conditions

(...) are likely to warrant exceptionally low levels of the federal funds rate at
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least through late 2014."

September 13,2012 =— FFTR = 0-0.25% = "Exceptionally
low levels of the federal funds rate are likely to be warrant at least through
mid-2015."

Figure 3.1, along with historic interpretation of FOMC statements,
demonstrate the yields capacity to carry information about forward guidance
shocks. All shaded area are associated with fall in almost all yield maturities
although the effective FFR has been unchanged. Our model explores recent
yield movements to recover monetary news shocks. That is the reason to
append a term structure of interest rates in the model. The need of an
essentially affine solution, as exposed by (44), is to ensure that the model can

endogenously generate term premium to estimating news shocks adequately.*

34
Smoothed Shocks Prior 2008 Financial Crisis

We use a Bayesian estimation procedure and the Metropolis-Hasting
algorithm with 250,000 draws. Initially we present the estimated structural
shocks prior 2008 to clarify how the model interprets business cycle fluctuations
under the entire sample. The estimates are restricted to the 1985:Q1-2007:Q2
period, and we relate them to movements in output and inflation, to verify
which shocks are responsible for the greatest macroeconomic variations.® The
model estimated has no monetary news shocks because we believe news were
not an important driver of macroeconomic variables before 2008. It is not to
deny the presence of relevant information in FOMC statements during this
earlier period, but only to assign a small importance to these shocks between
1985:Q1-2007:Q2. For this reason, the monetary news shocks are not included
in the estimation. Analyzing the smoothed shocks for the period prior the 2008
financial crises works as a robustness test. Finally, we back out the shocks
at the mode of the posterior distribution of the structural parameters. If the
model can recover the shocks properly, we should see the estimates of structural
shocks match some stylized facts and literature evidence about this period.

Figure 3.2 plots the deviations of the fitted yields from their actual
values and are reported in annualized basis points. As measurement errors

are attached to yield equations, those filtered errors captures movements that

4Large yield decrease after 2013 may correspond in part to threshold-based instead of
calendar-based forward guidance.

5We thrown away the three first years of the sample because they are used to initialize
the Kalman filter, so the smoothed series are very noisy.
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Figure 3.2: Bond Yield Errors
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filtered estimates at the posterior mode.

can not be explained by the model. The estimated standard deviations of the
errors are 37, 32, 28, 25, 22, 19, 17 and 16 basis points (in annual terms) for
the 3-month, 6-month, 1-year, 2-year, 3-year, 5-year, 7-year and 10-year yield
respectively. The yield errors are all centered around zero, meaning that the
model can capture the shape of the term structure on average.

Figure 3.3 shows the correlation of the productivity shocks with the
growth in output (the correlation is 0.36). The model interprets the changes in
output during recessions as product of negative technology shocks, both 1990-
91 and 2001 recessions (first and second hatched areas). At the same time,
negative technology shocks do not necessarily imply recessions. Between 1994-
1998 some negative shocks occurred and output did not fall. Other structural
shocks may have contribute to boost output growth during this period. As
the model does not account for government spending, we are not allowed to
distinguish between supply and demand shocks. (62) estimate productivity and
demand shocks for the period 1989-2003 using a DSGE model. They conclude
that demand shocks (government spending) were large negative in 1991 and
2002-2003 while productivity shocks were close to zero. However, under those

short periods of time, our model attributes large and negative productivity
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Figure 3.3: The correlation of Output Growth with Productivity
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Note: Solid red line gives the productivity shocks estimation (% deviation). Blue bars
correspond to GDP change (seasonally adjusted annual rates quarter-over-quarter) from
U.S. Bureau of Economic Analysis.

shocks. What may be occurring is that our model estimates government and
productivity shock together, it attributes to productivity shocks the demand
shocks that are not specified in the model equations. That feature does not
disturb our analysis since we are interested in monetary shocks. Distinguish
between supply and demand shocks is not pertinent to us, therefore it is not
a trouble if the shock estimates are consistent with data.

The third hatched area corresponds to 2003-2007 period for which the
model attaches highly persistent positive technology shocks. This finding is
consistent with Bureau of Labor Statistics data that show that measured labor
productivity grew at strong pace during the 2001-07 period (the growth rates
of labor productivity had 2.7-percent in average annual growth). Since our
model has no investment /capital, productivity reflects labor productivity and
not total factor productivity, therefore these findings are consistent with U.S.
labor productivity during that period.

Figure 3.4 compares the nominal FFR and the monetary policy shock
for the same period (the correlation is 0.54). The monetary policy shocks are
small in magnitude, and the model generates monetary policy shocks that
are consistent with historic events: the negative monetary policy shocks at
beginning of 1990; and 2001-2003 as well. Those two last longer loosening of
policy occurred during recessions and the monetary surprise shocks capture
those movements.

The model captures monetary shocks and productivity shocks over 1958-
2007 period. Despite its strength, the model is unable to distinguish between
supply and demand shocks as well as consumption and investment demand.

The lack of capital in the model avoids consumption/investment movements
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Figure 3.4: The Correlation of th Federal Funds Rate with Monetary Policy
Shock

Percent (Effective Federal Funds Rate)

Percentage Points (Unanticipated Monetary Policy Shock)

Note: Solid blue line gives the effective federal funds rate. Orange line gives the unanticipated
monetary policy shock estimation. The horizontal line indicates zero in secondary y-axis. (%
deviation).

under business cycle, which translates into the inability to describe total
factor productivity. Instead, our productivity estimate only reflects labor

productivity.

3.5
Smoothed Shocks During 2008 Financial Crisis

The set of observable variables is crucial to recover the structural
shocks because their movements over the business cycle, conditional to model
specification, determine the sign and magnitude of the shocks estimate. The
specific problem associated with monetary news shocks under the ZLB is that
the interest rates has almost no changes. The effective FFR has varied from
0.6% to 0.36% in annual percent between 2009-16. If we consider this period
of time as characterized by a constant nominal interest rate, then we lose one
source of variation in data and, as a result, the effective FFR must be excluded
from observable data and no shocks attributed to Taylor rule equation can be
recovered. This becomes a problem to us due to model specification: monetary
news shocks enter only in the Taylor rule equation. To overcome this issue we
recover the news shocks under two different approaches. Firstly we recover the
unanticipated and anticipated monetary shocks from a model unconstrained
to ZLB. The second approach is associated with a constant nominal interest

rate with a slightly modification - using (66) solution algorithm.
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Figure 3.5: Bond Yield Errors
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3.5.1
Smoothed Shocks from Unconstrained Model

We use the deviations of effective federal funds rate from its trend -
HP-filter is used to generate the trend - as an observable variable. With
this measure we capture deviations from steady states values. Under this
formulation the ZLB is not incorporated to the model, so it is possible to have
a large negative short-term rate deviation of its steady state value resulting
in a negative nominal interest rate; the shadow short rate is set via a Taylor
rule and can goes negative. We compute the estimated structural shocks at
the mode of the parameter estimates.

Figure 3.5 plots the deviations of the fitted yields from their actual values
in annualized basis points. Measurement errors are attached to last four yield
equations (3-year, 5-year, 7-year and 10-year). We do not add measurement
errors to shorter bond yields because with additional news shocks we have
eight structural shocks and twelve observed variables, then we must include
only four measurement errors to sidestep the stochastic singularity. The yield
errors are all centered around zero and are relatively small.

We are interested in evaluating two auxiliary variables: the sum of
anticipated monetary shocks that hit economy to each period, ;" = £79"] +
e390% + 5505 + eg7s, which we will label “actual monetary news" henceforth;
and the sum of all anticipated shocks generated in each period to be realized
in the future, b; = S5, exssr, k = {1,3,5,8}, which we will label “bin of
announced shocks" henceforth. The first auxiliary variable is useful to facilitate
the interpretation of the contribution of estimated anticipated shocks to short-

term rate movements; {a;}{_g collects all anticipated shocks that affect the
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Figure 3.6: Output Growth and Actual Monetary News
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Note: Solid red line gives the actual monetary news shocks estimation. Blue bars correspond
to GDP change (seasonally adjusted annual rates quarter-over-quarter) from U.S. Bureau
of Economic Analysis. Solid black line gives the short term interest rate deviations from its
steady-state values.

monetary policy rule in each period but were announced early. The latter
auxiliary variable,{b; }]_g, is the measure of forward guidance, it tell us what are
the monetary authority’s announcements in ¢ that will affect the the economy
in period t +1,t + 3,t+ 5, and ¢ + 8.

Figure 3.6 displays the actual monetary news along with GDP growth
and short term interest rate deviations from its steady-state values. The actual
monetary news is negatively correlated with GDP growth, the coefficient is -
0.26. The sum of anticipated shocks that take place in each period works as
contractionary monetary policy during recession quarters. But the deviations of
the interest rate from its steady-state value are expansionary during the same
period. That means the monetary surprise is quite negative and the actual
monetary news offset the large negative monetary surprise shock. The actual
monetary news works to compensate a magnified estimated unanticipated
monetary shock. In fact the correlation between the unanticipated monetary
shock and the actual monetary news is -0.52. The interest rate movements
are positively correlated with GDP growth, as expected, then we have two
shocks with different effects: the actual monetary news is contractionary; but
the monetary surprise is expansionary. The net effect is expansionary, for that
reason we see interest rate that displays small declines during recessions and
small increases during economic booms (positively related with output). Also,
the correlation between the estimated actual monetary news and technological
shock is -0.71.

If smoothed actual news shocks are negative related to realized short-
term rate, then these smoothed shocks work easing short-term rate responses.
The last term of the equation bellow, a}“"?, offset part of the rest of the terms

from right side.
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Figure 3.7: Output Growth and Bin of Announced Shocks
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Note: Solid red line gives the actual monetary news shocks estimation. Blue bars correspond
to GDP change (seasonally adjusted annual rates quarter-over-quarter) from U.S. Bureau
of Economic Analysis.

i = [T,y i) +e) 4 apt. (3-25)

Figure 3.7 displays the the bin of announced shocks along with GDP
growth. The correlation between the bin of announced shocks and GDP growth
is -0.31. That means the monetary authority, in generally, announces in period
t contractionary shocks to take place in periods t + 1, t+ 3, t +5 and t + 8.6
This result is contrary to expected. As described in Section 3.3, bond yields fell
heavily in 2009, 2010 and 2012, after FOMC communications about future path
of FFR. So, we would expect expansionary news shocks hitting the economy
in these periods.

All the estimated news shocks are positively correlated with the forward
guidance dates, which corroborates that the estimated shocks are contrac-
tionary, when they should be expansionary. The correlations varies from 0.04
up to 0.38, as we can see in Table 3.1.

It is clear that smoothed shocks from unconstrained model can not back
out the monetary news shocks properly. Between 2008Q1-2010Q2 the output
is below its steady-state value and part of this decrease is due to negative
technological shocks. At same time, the FFR is below its steady-state value,
which should assist output recovery. What makes the fall in output so large
are the news shocks announced and realized during this period. The model
forces the news shocks to be responsible for drops in output. In 2009Q1 the
bin of announced shocks is positive as do all news shocks. Those innovations
will hit the economy only in 1-,3-,5-, and 8- quarters ahead, but output falls

6Tt is important to bear in mind that the bin of announced shocks is the sum of those

future innovations, then it is possible to have future expansionary shocks at t +1 and ¢t + 3
and contractionary ones at ¢ + 5 and ¢ + 8.


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Chapter 3. A structural model to back out the forward guidance shocks 90

Table 3.1: Correlation Among News Shocks and FG Dates

Estimated News Shocks
1-q ahead 3-q ahead 5-q ahead 8-q ahead FG dates

1-q ahead 1 0.5592 0.3679 0.3876 0.3861
3-q ahead 1 0.2712 0.7455 0.2468
5-q ahead 1 0.1855 0.2220
8-q ahead 1 0.0474
FG dates 1

at the date of these shocks are known by the agents, thanks to Euler equation:
people know that interest rate will rise in future, as current consumption is
negatively correlated to long term interest rate, it follows that an increase
in the future real interest rate decrease consumption today. The model uses
anticipated monetary shocks to induce current changes in output, not reflecting
FOMC statements about future monetary policy. The fall in output is left
to be explained by productivity shocks and monetary news shocks (through
expectation mechanism).

Despite the good fit of yield structure, the unconstrained model can not

recover forward guidance shocks as the literature conceptualizes this policy.

3.5.2
News Shocks from Occbin Solution

In this section we consider the model built on previous sections with
occasionally binding constraints - the solution method was described in Section
3.2.2 -, therefore, the ZLB is incorporated into the model. (66) algorithm allows
for a stable path under ZLB solution by imposing a restriction on the sequences
of ZLB expected durations. The yield curve is determined mainly by the current
and future path of FFR. As the FFR can not goes negative, we would expect
the falls in yield curve to be a consequence of the monetary news shocks in
that the short rate has an active lower bound. This mechanism will work every
time the agents predict that FFR will reach its lower bound. Incorporating
occasionally binding constraints is an attempt to force the model to back out
monetary news shocks.

We restrict the news shocks to be positively correlated. The main reason
to that is to bring the the model closer to reality: FOMC announcements
usually indicate an expansionary path to FFR, and there are no reasons to
think that future shocks are independent to each other. The news about the

future must be positively correlated. The structure of correlation among the
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news shocks are defined as follows:

ey = e o +uif k={1,3} (3-26)
e = TRy tu i k={5) (3-27)
epens = if k= {8}, (3-28)

news

where vy, is i.i.d N (0, 07°"*). We use the correlations displayed on Table 3.1 to
calibrate 7 = 0.56. The equations (3-26)-(3-28) follow an autoregressive struc-
ture allowing positive correlation among the news shocks that emerge from
the same FOMC statement. Also, we impose a positive correlation between
the monetary policy surprise, €!, and the news shock, €191 The intuition be-
hind this constraint is that the FOMC generally announces forward actions in
accordance with monetary surprises. We arbitrarily impose a coefficient corre-
lation of 0.7.

The model parameters are set following the estimation for the prior 2008
financial crisis period, as describe in Section 3.4. Therefore, the post-2008
sample period is used only to estimate the fundamental shocks. According to
this specification, we are imposing no structural changes over the parameters
as the economy goes to ZLB period. The parameter estimation during ZLB
period was not undertaken due to excessive computational burden. However,
the occasionally binding constraints change the magnitudes of the transmission
mechanisms from the shocks to the state variables when the ZLB is binding.
The occasionally binding constraints implications over the yield curve is
described in Appendix A.

Generally these structural shocks can be estimated using a Kalman
smoother or through any smoothing algorithm. However the ZLB imposes a
binding constraint into FFR which produces nonlinearities on monetary policy
rule. The estimation procedure is done through an algorithm that minimizes
the sum of squared error prediction of the model. The algorithm finds shocks
values that are consistent with the occasionally binding constraints. This
method is described in Appendix A.

Figures (3.8)-(3.9) plot the deviations of the smoothed observable vari-
ables from their actual values. Figure (3.8) shows GDP growth, inflation, FFR
and hours worked. The correlations between observed and smoothed variables
are high - varying from 0.7 up to 0.99 - | except for the FFR. The smoothed
FFR falls long before its observed counterpart. That discrepancy occurs due
to estimation method. As the output falls abruptly, around 2008, the model
optimal response is to set the FFR lower than zero. However, the occasionally

binding constraints avoid that the interest rate goes to negative, and, instead,
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Figure 3.8: The Correlation of the Observable with Smoothed Variables
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Note: The solid black line represents the observable variables. The red dotted line represents
the smoothed series. Smoothed are generated from the constrained model.

sets FFR equal to zero. The direct way to make smoothed yield curves match
the observable yields, is set FFR equal to zero. The observed yields exhibit a
big fall soon after 2007, as the FFR is the main driver of the yields movements,
a trade-off occurs: to generate a big drop in yield curve as a whole, the model
jumps the economy to ZLB. If the model were absent to the fit yield curve,
the minimization would result in a smoothed FFR very close to the actual
observed. However, without forcing the model to fit the yield curve, we would
lose information about FOMC’s statement. As a result, the smoothed yield
curve matches the actual observed very well - both by the path and volatility.
The correlations between smoothed and observed variables range from 0.82 to
0.99.

Figure 3.10 displays the actual monetary news, a;“*, along with GDP
growth. The actual monetary news is positively correlated with GDP growth,
the correlation coefficient is 0.45. a}*"® works as an expansionary monetary
policy during recession quarters, as we would expect.” From 2008 to 2011, we
have identified three periods of explicit expansionary FOMC’s forward guid-
ance statements. Therefore, the auxiliary variable, a;“?, behaves expansion-
ary, as expected, until 2011. After 2011, it becomes positive, which indicates
future increases in the FFR. In fact, after 2012, we did not identify any signif-
icant FOMC’s statement related to forward guidance, neither the yield curve
showed large falls - see Figure 3.1. Therefore, there is no reason to expect re-
cover any negative anticipated shocks for the last half of the sample. In short,

the estimated actual monetary news is in agreement with the FG literature;

It is the opposite behavior found in the unconstrained model.
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Figure 3.9: The Correlation of the Observable with Smoothed Yields
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Note: The solid black line represents the observable yields. The red dotted line represents
the smoothed yields. Smoothed are generated from the constrained model.

the shocks are expansionary between 2008-Q1 up to 2012-Q1.

Figure 3.11 displays the bin of announced shocks along with GDP growth.
The correlation between the bin of announced shocks and GDP growth is
0.74. That means the monetary authority, in generally, announces in period ¢
expansionary shocks to take place in periods t + 1, ¢t + 3, t + 5 and ¢t + 8,
when the output growth is negative. The two large negative bins are in
2009-Q1 and 2009-Q3, however the most significant drops in the yield curve
occur between 2008Q3-2009Q1, and 2010Q2-2010Q4. Nevertheless, the explicit
FOMC’s forward guidance statements - defined by a compilation of relevant
statements and the language in each that the literature judges most pertinent
to forward guidance -, do not represent precisely the periods with the large
negative smoothed forward guidance shocks. Therefore, the model enables us
to recover large negative forward guidance shocks for the period of expressive
falls in yields, however, it is not able to identify precisely the forward guidance
dates.

To clarify this point, Figure 3.12 plots each individual monetary news
shock announced; they are the components of the bin of monetary shocks,
in other words, &1 441, €343, €545, and €g44s. The shaded areas report the
quarters associated with a sharp fall in market expectations of future rates
as well as loose monetary policy through explicit, clear, undoubtedly forward
guidance statements.

The first shaded area is in 2008-Q3 to 2009-Q1. On that date we
had three FOMC statements related to forward guidance: October 29, 2008;
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Figure 3.10: Output Growth and Actual Monetary News - Constrained Model
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Note: Blue bars correspond to GDP change (seasonally adjusted annual rates quarter-over-
quarter) from U.S. Bureau of Economic Analysis.

November, 25, 2008; and, December, 16, 2008. In those FOMC releases, the
board explicitly demonstrates worrying about future economic performance. In
the first quarter of 2009 there were two FOMC statements related to forward
guidance; January, 28, and March, 18, respectively. Further, the March meeting
came with the QE 1 announcement, which were the most responsible factor for
the sharp decline in the yield curve. At the end of 2008, the FFR target were
0-0.25%. Then we would expect very large negative smoothed news shocks.
In fact, in those quarters the 1-, 3-, and 5-quarter smoothed news shocks are
negative. The model estimates a bin of announced shocks of -4.32% for 2009-
Q1 (the sum of the news shocks), that is, the FOMC statements correspond,
quantitatively, to a decrease of more than 430 basis point in the FFR in the
next two years. That is the “size” of forward guidance that the model delivers.
However, the 8-quarter news shock is positive in that date. The sum of all
news shocks is very negative, but not all news shocks are expansionary.

The second shaded area is in 2010-Q2 to 2010-Q4. On that date we
had two FOMC statements related to forward guidance: August, 10; and,
September, 21. In fact, the sum of smoothed news shocks is negative. The
model attributes a decrease of approximately 200 basis points in the FFR for
the next two years. However, the 1-, and 5-quarters smoothed news shocks get
less negative during those quarters. Also, the 3-quarter smoothed news shock
is positive around 25 basis points. Although the sum of the smoothed news is
negative, we would expect a downward path for these shocks.

Finally, the third shaded area is in 2011-Q2 to 2012-Q4. On that date
we had three FOMC statements related to forward guidance: August, 9, 2011;
January 25,2012; and, September 13,2012.%8 However, the sum of news shocks
is positive on average; around 70 basis points. The two first quarters of

this subsample have a negative bin of the shocks, -30, and -10 basis points

8With explicit forward guidance language.
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Figure 3.11: Output Growth and Bin of Announced Shocks - Constrained
Model
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Note: Blue bars correspond to GDP change (seasonally adjusted annual rates quarter-over-
quarter) from U.S. Bureau of Economic Analysis.

respectively. Nevertheless, the remaining quarters have positive bin of shocks.
Also, almost all news shocks have an increasing trend during the third shaded
area, contrary to what we would expect.

The estimates presented show that the model can recover, on average,
the forward guidance statements of the two first shaded areas. But it is not
able to identify precisely the forward guidance of official FOMC statements
over the entire subsample. There are two main points related to its model’s
flaw: the yield curve behavior after 2012; and, the model’s ability to generate
risk premium.

The yield curve behavior after 2012: Not all shaded areas are equal in
Figure 3.1. A brief look at the yields movements shows that the yields with
longer maturities begin to increase soon after the last half of the 2012. This
rise lasts until mid-2014. To match the yield movements, the model attributes
positive shocks to the FFR through anticipated monetary shocks. We can see
that in Figure 3.8. The estimated FFR increases long before the observed
variable. As the monetary shocks are the main driver to the yield curve, the
model forces the monetary news shocks to become positive some quarters
before the rise of the observed yield curve. The bin of news shocks, 07°"?,
becomes positive in the mid-2011 to generate an increase on longer maturities.
For that reason, the actual monetary news, a;'*"*, turns out to be positive only
in the second quarter of 2012, because the future contractionary shocks only
hit the economy some quarters after they have been publicized. Therefore,
the model shows a dependency on monetary shocks to generate yield curve
movements. The forward guidance statements related to second and third
shaded areas, presented in Figure 3.1, and Figure 3.8, are not identified by
the estimated news shocks because those news are used to fit the yields with

longer maturities. This leads us to the second point highlighted in the previous
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Figure 3.12: Decomposition of Bin of Announced Shocks - Constrained Model
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Note: Individual estimation of the news shocks. The sum of the shocks correspond to
auxiliary variable “bin of announced shocks”. The shaded areas are defined in Section 3.3;
they correspond to FOMC statements related to forward guidance.

paragraph.

Model ability to generate risk premium: Much of the increase in the
long term of the yield curve is probably due to risk premium associated
with that period. One source of term premium variation is a risk aversion
shock. The model’s responses to an increase in risk aversion are: a fall in
output; an increase in the yield curve; and, an increase in term premium.
So, what could help the model to fit the yield curve, mainly after 2011, is a
risk aversion shock. A high risk aversion could rise long term yields, through
term premium, without a need of contractionary news shocks. Figure 3.13
displays the estimated risk aversion shock, and the technological shock. The
risk aversion is high over the output downturn period, but it falls abruptly
soon after the economic recovery. Between 2010 and 2014, the risk aversion
shock is negative, what implies lower yields, and term premium. Therefore,
the model attributes positive news shocks, during forward guidance dates, to
increase the longer-maturity yields.

When forward guidance is associated with a fall in the yields of all
maturities, the model is able to recover news shocks properly. However,
when ZLB avoid shorter yields movements, the model is not able to recover
the monetary news. It is linked to the model’s limited capacity to generate
variation over the yields of longer maturities. The model constrained to ZLB
attributes future rises on longer yields to contractionary monetary news shocks.
They are announced today, but hit the economy in the future.

Other potential issues: There are a few more considerations that must
be taken in account to evaluate the monetary news shocks estimation. First,
even with a essentially affine approximation, both the constrained, and uncon-
strained model, have limited capacity to generate large term premiums. Also,

the volatility of term premium is influenced by some parameters as the Calvo
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Figure 3.13: Risk Aversion and Technological Shocks - Constrained Model
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quarter) from U.S. Bureau of Economic Analysis.

probability - which determines the frequency of firms re-optimization -, and
the inflation target persistence - which determines the sensibility of monetary
authority to inflation deviations from its target. More flexible prices enable
larger decline in term premium. A more persistent inflation target generates
large term premium variations, as well as a lower Calvo parameter. So, depend-
ing on the parameters estimation, the limited capacity in generating large term
premium can be overstated.

Second, the absence of a financial market coerces the model to explain
output deviations through a combination of technological, monetary surprises
and news. As we see in the case of the unconstrained model, part of the
economic downturn is explained by a contractionary news shock. A DSGE
model with financial frictions can, possibly, enhance the results by explain the
economic performance with a large number of fundamental shocks.

Third, the yield data used in this paper has quarterly frequency. However,
the daily changes in yields, or even intra-day data, can be more effective
in capturing the term structure responses to FOMC meetings. This is the
approach followed by the empirical literature, as (70), and (34). We may
have been throwing valuable information away when aggregating daily data
in quarterly frequency.

It is noteworthy that the DSGE model built here does not distinguish
between Delphic and Odyssean forward guidance. When implementing antici-
pated shocks as described in Section 3.2, we only can recover one anticipated
shock for each period, which means that we are not able to say whether it is

from a Delphic or an Odyssean statement.? There is no distinction between

9The term “forward guidance” has a broader meaning. One must distinguish between
Odyssean forward guidance, which publicly commits the FOMC to a future action, and Del-
phic forward guidance, which merely forecasts macroeconomic performance and likely mon-
etary policy actions - which is based on the policymaker’s potentially superior information
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central bank and private forecasts inside the model. So the estimated antici-
pated shocks are announcements about the future path of FFR. For that reason
we interpret them only as Odyssean forward guidance. Furthermore, the model
is absent of time inconsistency between discretion and desire to commit to a
policy path. The model assumes that policymakers are fully committed to the
pre-announced policy path and that the public believes policymakers will fol-
low through with their stated intentions. Here there is no option to deviate
from the announced path likewise any New Keynesian DSGE model. All of
those features reveal potential limitations to the model’s ability to deal with

forward guidance statements as news shocks in monetary policy rule.

3.6
Conclusion

In this paper we argue that the standard New Keynesian models are not
able to properly recover the forward guidance shocks. We focus on a standard
case in which the monetary news shocks are added to DSGE model through
moving average shocks, as proposed by (63). We work with the unconstrained,
and the ZLB constrained framework, covering a widely accepted analytical
macroeconomic structure. Our identification strategy is to use yield curve
movements to extract information, contained in FOMC statements, about
the the likely future course of monetary policy. This identification approach
relies on the fact that forward-looking agents react to news shocks before
they materialize. The unconstrained model is not capable of backing out the
information about the future path of interest rate. The constrained model can
back out the news only partially. Both are not able to recover the news shocks
adequately.

Some works have highlighted the importance of news shocks in explaining
the economic fluctuations. Also many papers have used New Keynesian DSGE
models to evaluate role of news in macroeconomic performance (see (64), (65),
and (61)). The recent unconventional monetary policy undertaken by the Fed,
through official statements, provides us a chance to evaluate the ability of the
DSGE models in recovering the anticipated monetary policy shocks. Here we
compare the sign and magnitude of the estimated shocks with the forward
guidance dates. Our results show that standard DSGE models are not able to
back out forward guidance shocks: The estimated shocks, from unconstrained
model, are not in accordance with the forward guidance dates; The model
about future macroeconomic fundamentals and its own policy goals. A Delphic statement

theoretically reduces private uncertainty and improves macroeconomic outcomes. Delphic
and Odyssean language can influence the yields.
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constrained to ZLB can recover the news in monetary policy only for the early
FG dates.

The failure to recover the forward guidance shocks is probably linked to
the absence of a richer mechanism in describe the term structure of interest
rates. Although the model presents a satisfactory fit of the yield curve, it
has difficulties in dealing with heterogeneous movements among different yield
maturities. Even with a essentially affine approximation, it is extremely hard
to perfectly match the yield data during the ZLB. The model forces the shocks
attached to the monetary policy rule to account for most variation in the yield
curve. Also, financial frictions can probably enhance the results by adding
a new source of economic fluctuation. This could help the model to explain
the economic downturn observed in 2008-2009. Further, this addition could be
useful as the news shocks estimation is not independent of which shocks are
driving economic fluctuations.

We focus on the limitation of standard models to identify the expan-
sionary news shocks in the US monetary policy rule after 2008. Albeit we
augmented the New Keynesian model with a term structure of the interest
rates, time-varying term premium, ZLB constraints, and correlation among
news shocks, the findings are insufficiently robust to offer a satisfactory esti-

mation of the recent course of forward guidance shocks through ZLB period.
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A
Chapter 1 - Asymptotic Bias - 3-equation New Keynesian
Model

Al
Solving by undetermined coefficients

G = QoE (Ji1) + (1 = Box) By (meq1) + (71 — vy)]
e = QokE (Ji1) + (5 + B (0 + ¢y)) Bt (Teg1) + K (7 — v1)]

Vi = pPoUio1 tEf

a;y = pPoai_1 +&f

Fo= 1 —p=—0y, (1—p.)a
E (1) = pafy
Ey(vi1) = povr

Guess:

Y = wyvvt_kwyaf?

T = wﬂvvt_'_wﬂ'af?

Replacing the first guess in the first equation and rearranging;:

g = {UEt <¢yvvt+1 + ?/fyaffﬂ) + (1 — Box) By (Q/JmJUtH + wmzf?+1) + (7 — Ut)}
= Q {0 [%vEt (Ve41) + Vya By (f?—&-l)} + (1 — Bon) [¢W0Et (Ve41) + Vra By (f:t:-l)} + (7 — Ut)}
= Q{0 [Yyo (povr) + Yya (paf?)] + (1 = Bbr) [ro (povr) + Vra (pafi)] + (7 — ve)}
= Q{0 [Yyopovr + Yyapati] + (1 = Box) [Yropove + Yrapafy] + (7 — vr)}
= Q{0 [(Yyapa) 7] + Qobyopove + (L = Bor) Yrapaty + 7 4 (1 = Bér) [ropove] — vi}
Vyapa Qothyupy

= Q| + (1= 60x)rapa | 70 +Q| + (1= F0x) hropy | Vs
+1 —1
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o= {U“Et (@/)yvvtﬂ + wyaf?-&-l) +(k+ B0+ ¢y)) By (%Umvtﬂ + wﬂaf?-s-l) + K (F — Ut)}
= Q {U/'i [wvat (Ve11) + Vya B (ﬂ:—l)} +(k+ B (0 +9y)) quEt (Ve11) + Vra B (ffﬂ)”
+Q{k (7 — )}
= O {on bt + Bpapaf) + (5 + 80+ 6,)) [brapotn + Yrapal}] + 5 (7 — )}

O-'%wyapa O-’%wyvp”
= Q) + s+ B0+ 0y Ymapa | T8+ Q| +[r+5(0+ )] Propy | vt
+K —K

Now for the coefficient matching:

Ul/’yaﬂa
wya = 0 + (1 - BQSW) wﬂapa
+1

O'wyvpv
wyv = Q + (]- - BQSW) ¢ﬂvpv
—1

OKYyaPa
%a = Q| 4+ [’f + 6 (0 + Qby)] ¢7rapa
+K

TRy pu
Uy = Q| + [’f + 8 (‘7 + Qby)] Vv Po

—K

If the interest rate policy does not respond to g, ¢, = 0 and we have two

systems of two equations and a new definition for €:

1 1

Q= —
O+ ¢y + KO 0+ Koy

Uya = QoVyapa + (1= Br) rapa + 1]
Vra = QoKYyapa + [+ BO] Vrapa + K]
Gy = Qoyepy + (1= Bow) trops — 1]
Vny = Qlokyupy + [K + Bo] Yrupy — K]


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Appendix A. Chapter 1 - Asymptotic Bias - 3-equation New Keynesian Modél9

A.1.0.1
Testing solutions for the technology shock:

wya = O [Uwyapa + (1 - 6¢7r) YraPa + 1]
wﬂa = 0 [Uﬁwyapa + [K/ + 50'] wﬂapa + ﬁ]
B 1
0+ Ko
From the book:
1/) _ (1 - Bpa)
v (1 _Bpa) [0-(1 _pa)] +l{<¢7r _pa)
K
e S T B o (L= pa) 4 (0 — )
Guess that: .
Pya = ﬂ%m
K
Departing from:
wﬂ'a =Q laﬁwqﬂﬂapa + [K: + 50—] wﬂ'apa + H]
{1=9Q0 (1 = Bpa) pa — (K + BO) pa} hna = Ok
{1 =900, + QB - Qpan ~ o ina = Qn
1 1 1 1
{1_U+H¢nga+o_+ﬁ¢ﬂaﬁpz_ —l—ligbﬁﬁ o+ wa paﬁ}wwa - a—f—mgzﬁw
{U + /fgbﬂ 0 Pq + O-Bpa Jpaﬁ} ¢7m = K
{+K6n — Hpa+ 0 — 0pa + aﬁpa — 0paBf tra =
{ <¢7r - ) — O0pq + Uﬁpa O-paﬁ} l/fm = K
{K(6r = pa) + 0 (L=pa) + 08 (0} = pa) f toma = &
1K (Pr = pa) + 0 (1= pa) —0Bpa (1 = pa)} Yra = K
{5 (0r = pa) + (1= Bpa)o (1 = pa)} Vra = &
o = K
" (1= Bpa) o (1= pa)] + £ (¢ — pa)
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Now departing from:

Yya = 2 [Uwyapa + (1 = Br) Yrapa + 1]

Yy = Q lawya/)a =00 T 500 —I;a) S 1]
Yo = —|—1:‘i¢7r [awyapa + (1= 5¢x) (1— Bpa)o (1 —l;a) r (o —p) 11
Ve = Ji’t%@bya + a+1f<;¢7r =0¢) 7,500 —/;a) 55 (@r —pa) "
o +1/<a¢w
(1 o ip;j%) b = e ) TR
o +1/<¢w

K
(74 noe = 0P Ve = (L= B0 (T, Yo (U= pa) + 7 9r — )
(1 - 5¢7T) KpPq + ['Li¢7r — KpPqg + 0 — 0pq + 05/)3 - Upaﬁ]
(1 - 5pa) a (1 - pa) + K (¢Tr - pa)
Kpa — Bonkipa + Kdr — Kpa + 0 — 0pa + 0fps — 0pafs
(1= Bpa) o (1= pa) + £ (dx — pa)
—Bbrkipa + Kby + 0 — 0py + 0BpE — 0pa
(1= Bpa) o (1= pa) + £ (Pr — pa)
0 (1= pa) + £¢x — Bpadak — Bpac (1 — pa)
(1= Bpa) o (1 = pa) + £ (¢r — pa)
[0 (1 = pa) + K] = Bpa [Kdx + 0 (1 — p,)]
(1= Bpa)o (L = pa) + & (dx — pa)
[0 (1 = pa) + K¢x] (1 = Bpa)
(1= Bpa) o (1 = pa) + K (o — pa)

Pa+1

(0 (1 - pa) + /iqu) wya =

(U (1 - pa) + '%(bﬂ) wya =

(0 (1 - pa) + ’“ZSW) ¢ya =

(0 (1 - pa) + /“bw) ¢ya =

(U (1 - pa) + K(bﬂ) z/}ya =

(0<1 - pa) + ’i(ﬁﬂ) wya =

(1 - 5pa)
(1= Bpa) [0 (L = pa)] + £ (0 — pa)

And the solutions are:

¢ya =

T T B o (L gl (o )
e (1—fpa)

(1 - ﬁpa) [U (1 - pa)] + K ((bﬂ‘ - pa)

It’s easy to verify that:

(1 - 5pa)

K

wya = 1/}7ra


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Appendix A. Chapter 1 - Asymptotic Bias - 3-equation New Keynesian Moddll

A.1.0.2
Testing solution for the monetary shock:

wyv = Q [U%U,Ou + (1 - 6¢ﬂ') Yropo — 1]
Yy = € [Uﬂwyv/}v + [K + 50-] YroPo — ’i}

Guess that ¢, = wwm, and replace at the second equation:

K

b = O [cm (“_Wzbﬂv) Do+ [ + B0 Yrupo — K

K

Vo = Qo (1= Bpy) Yrv) po + [k + BO] Yrupy — K]
¢wv = Qo (1 - pr) 77/17wp1, +Q [Ii + 50’] '(ﬁm,pv — Kk

{1 =80 (1= Bpu) po — QK+ B0) pu}hre = —KQ
1 1 1
{1_U+H¢WU(1_BPU>'OU_U—i—ligzﬁw(li—i_ﬁa)pv}wm = _O'—i—ligﬁwli
{U + "/‘;(bﬂ' — 0 (1 - ﬁpv) Pv — ("f + BU) pv}wﬂ'v = —K
{O- —0py + 60'/)% - Bo-pv + KJ¢7T - ’%pv} wm; = —K
{o(L=pu) = Bop, (1 = py) + K (bx = po)} Yoo = —kK

{(1 - Bo-pv) o (1 - pv) + /{(QSW - pv)}qu)m; = —K

(1= Bopy,)o (1= py) + k(P — po)

And since the two systems above are symmetric, the solution implies:

wwv =

77Z) . —K
™ (1= Bopy) o (1= py) + K (dr — po)
¢ _ _(1 _pr)

(1 - 5‘7pv)0 (1 - pv) + "’i(¢7r - pv)

A.l.1
With monetary shocks only:

it:p+¢ﬂﬂt+vt

Ty — — /‘iAv’Ut
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th =p + Qbﬂ— (—HAvvt) + vy

_orLs _ cov(i,m)
plim ¢ ~ war (m)
~cov(p+ O (—EA) + v, —KAV;)
B var (—rkA,vp)
_cov (=Prrl vy, —EAy;) + cov (v, —KA )
B var (—rkAyvy)
O (RAU)Q var (vy) — kAyvar (v)
B (kA) var (vy)
1
= On - kA,
where:
A = 1
° (1 =8py)o (1= py) + Kk (Px — po)
K = A (0 + Pt a)
11—«
If p, =0,
1
b = e
K = A (0 + L a)
11—«
A.l1.1.1
Solving:
[(1 - pr) Yo — ’{wyv] Vg = = [(1 - Bpa) Yra — "ﬂ/}ya] Qg
1 T Mv ™
[¢yv<1+pv+%>+ +(¢ p)w ]Ut = _[¢ya<1+pa+%>‘|
o o o

. [Uwga (1 - pa) + (qbﬂ - pa) ¢7ra] a

g
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[(1 - 6pv) %W - /leJyv] = [wyv <1 + po + ¢y> (¢TF — pv) wrrv‘|

g
(1—5/%—%:%)”))%”} = wyv<1+pv+¢y+/€>+i

(1 — By — (¢r—pov)
(14 po+ 2+ 5)

1
o (14 py+ 2 + k)

)¢7rv = 1/)yv+

o Za (]‘ - pa) + (gbﬂ - pa) wwa

[(1 = Bpa) hra = Kthya] = l%a <1+pa ¢y>+ ¥ :

(1_6@1 ((bﬂo_ >>¢m - <1+pa+¢y+/€>wya+0_;}a<i_ﬂ“)

(1 — Bpa — (¢x—pa) oo (1=pa)
(14 pa+ 2 + k)

), :
Yo = wya+(1+pa+‘f;+m)

K
wm) = Avw v Av =
! 1_Blov
KR
wmz - Aadj as Aa:
Y 1- ﬁpa

) ] TPya(1—pa)
Ao 1) e = (14 pa+ 2 + )

(1_5[) ¢7rapa)
| (14 pa+ 2+ k)
'(1 — Bpy — (¢r—pv)
(T4 + 2+ k)

>Av_1 ¢yv =

1
o (1+p,+ 2 +5)

(1 - Bp, — e=52e) 1 - 74u1=p0)
(14 pa+ 2 +5) Y = (1+po+ 2+ 1)
oYy (1—pa)
(1+pur240)

o p—
1-Bpa

7vbya - [(1_ﬁpa_(¢wopa))

1+pu+%y+n)
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otyq(1—pa) oyq(1—pa)
by by
wya = = o P
(1—,8pa—7(¢“;’3a)) K N(l—ﬁpa—w)—<1+pa+7y+fi>(1—ﬁpa)
(Hpﬁ%‘ﬁ) 1=Ppa (1+pa+di,—y+n)(1—/3pa)

Y

[’i(l_ﬁpa_(@raia)) - (1+pa+%+’€) (1_ﬁpa)}
01/11% (1 B pa) (1 - ﬂpa)

[k (0 = Bops — (¢ — pa)) — (0 + 0pa + &y + o) (1 — Bpa)]
oy, (1 = pa) (1 = Bpa)

[k (0 = Bops — (¢ — pa)) — (0 + 0pa + &y + o) (1 — Bpa)]

Rewriting the denominator:

[k (0 (L= Bpa) = (¢x — pa) — (0 (L + pa) + ¢y + oK) (1 = Bpa)]
(1= Bpa) [= (0 (1 + pa) + &y + oK) + ko] = £ (dr — pa)

= (1= Bpa) [0 (L + pa) — ¢y — 0k + k0| = K (x — pa)

(1= Bpa) [=0 (1 + pa) = &y] — £ (dx — pa)

And this implies:

_Uw;la (1= pa) (1= Bpa)

Y = T B o (L5 pu) + 0] + % (60 — o)

A.1.2
With only productivity shocks:

a
ay = Pali_1 + &

Tt = —U¢Za (]- - pa) /{Aaat
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g — Sl

_cov (p + Or (—aw;‘a (1= pa) /iAaat) ,—othn, (1= pa) :‘iAaCLt>
B var (=owg, (1 pa) khaar)
cov (o (=0, (1= pa) khaar) , =00, (1= p) kAaar)
B var (—U%La (1 - pa) ﬁAaat)
Cvar (o (- po) Agar)
- WUCLT (—U@Z)ga (1 - pa) KAaat) "

A.l1.3

With both shocks — variance decomposition:

it:p+¢ﬂ7rt+vt

T = —kAv; — oy, (1 = pa) KAgay

plim @;}LS _ cov (i, )
var (m)

cov (p + Or (—IiAvl)t — oy, (1= pa) IiAa(lt> + v, —kA v — oy, (1 = pa) ﬁAaat)

var (—/{Avvt — o, (1= pa) /anat)
cov (gb7r (—/{Avvt —otby, (1= pa) ﬁAaat> , —kAyv; — oy, (1 — pa) ﬁAaat>
+cov (vt, —kyvy — oy, (1 — pa) /{Aaat)
var (—ﬁAvvt — oy, (1= pa) /ﬁAaat)
orvar (—/iAth —othy, (1= pa) /anat) — kA\yvar (vy)
var (—FQAUUt — o, (1= pa) /iAaCLt)
kAyvar (vg)
var (—/iAvvt — o, (1= pa) /iAaat>
1 (/—cAv)2 var (vy)
kA 2 2
v (kAy,)" var (vg) + (Uwga (1—pa) /sAa) var (ay)

= ¢7r_

= ¢r

(kAy)%var(ve) .
(K)Au)21](17‘(’Ut)-‘r(o'dl,g‘a(l—pa)li/\a) var(at)
7 that is accounted for by monetary policy shocks.

is the fraction of the variance of

where A\, =
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B.1
Solving the model

We follow (50) to define the utility kernel U:

d(1=7) (1-0)(1—) 1—
c c_ 1—1) X
Ule, ly) = ! 1 t_17 + Xo(l_t)x- (B-1)

where Up, = 064" el 1 = 6)(1 = 1)Uty = 62(1 — 7)),
Usy = —xo(1 — I;)™, and Uf,, = —xox(1 — ;) X"'. Therefore we have the

following elasticity of intertemporal substitution (EIS) and Frisch elasticity
(FE)

U’ ‘
EIS = o ( 51;1) = ! (B-2)
din (%) 1=0(1-7)
U 1—
FE = Lt _1zbs (B-3)

l " _ Ul/z,ss ZSSX
ss 22,ss Uy

,88

B.1.1
Household

There is an unit continuum of representative households, living forever

in discrete time. The household solves the problem

max  V; =U (¢, G—1, 1y, ) — BE; (—V;}flat)@

{Ct 7at+1}

(B-4)
s.t. Qi1 = ap +wily + dy — Py

where oy = (1 — po)a + pacy_1 + €. The Lagrangean can be state as

L= Bl (5 ) )
t=0

- Z A [ @1 + ap + wily + dy — Prcy)
t=0
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The household’s first-order conditions (FOC’s) are:

Ct - ¢tU1,t — MNP =0
l; Vi Ugy + Mwy =0
Qpyq At + Aey1 =0 §
Vit ek B B [(W) ] T (<) = 0

where U;; represents the derivative with relation to ¢;, and Us,; the

derivative with relation to [;. From the FOC’s we have

Wy v

= BBy [(=Vi) | T () e (B-5)
Vi1
/ i (0

Uy, = ;iEt [Ul,tﬂ 1;11 (B-6)

Usy Wy
2t B-7
Uty B (B-7)
Inserting Eq.(B-5) in Eq.(B-6) we obtain the household Euler equation:
1=E ﬁUl’HlEt {<_Vt+l)1_at} T (=Vig)™™ I (B-8)

Ul,t Tg+1

B.1.1.1
The Stochastic Discount Factor

Here is useful derivate the stochastic discount factor (SDF), which is a key
driver to pricing bonds among different maturities. The SDF is the marginal

substitution rate of consumption between two periods:

8‘/2/5Ct+1

SDFy 111 = AL

at

U T—ayp —«
SDF1 = BEt[ S B (Vi) T (< Vi) ] (B-9)

Insofar as Vi1 can not be observable, Eq.(B-9) must be rewritten in
therms of the return of wealth. We express the SDF in terms of an asset which
pays units of consumption (return on wealth). Consider an asset which pays
UiUy, tl as its dividend in each period. Define J; = V,U;; the cum-dividend
asset’s price. To verify that V.U, ; is the J, cum-dividend price, we should find
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the value functions when inserting V;U; ; in Euler Equation of J;. Follows that

U,
Jy = U7t+Et[SDFt,t+1Jt+1]

1t
V;g Ut [ V;H—l‘|
— = — + FE,|SDF,
Uiy Uiy ! s Ut i1

U Vi)™ -V -1

e [ 7 e A )

_ Ul,t (Et <_Vt}i-_1at>)% Ul,t+1

Vi = U —pBE :(_V;H-l)l_at} {Et(—vﬂl)l_at}l%t

Vi = U= B[B(-Vi+ )]

Notice that we can rewrite the Euler Equation of J; in terms of its return:

U

Jt = aEt [St,t-l—lJt—l—l]
)t
Jiy1
1 = B |Sip———
t [ t,t+1 g, — UtUl,tll
Ry = — T (B-10)
” Jy — U UL}

Rewriting the SDF as a function of R, ;:

-1
Vis U1,t+1

R, =
J,t+1 %Uitl . UtUl_,tl
_ Vt+1U1_,t1+1
Ui Vi — Uy
_ ViUt
Uitl |:_/8 (Et (_‘/;+1)1_at)lat:|
Uy ~Vinr
Ul,t+1 3 (Et (_V;H_l)l—at)@
U -V,
BR]}HJ% = t+11 1
T
U T oy
[BRj’t“ll]fH] = E(=Vii™) et (= Viga) ™™ (B-11)
it

Inserting Eq.(B-11) in Eq.(B-9) we obtain the SDF as a function of the

return of wealth, R;;;1:

U 1—oy
Sppe1 =B (i?) (Rju1)™™ (B-12)
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Therefore we can input Eq.(B-12) in Eq.(B-8) and rewrite the Euler
Equation of consumption as follows:

at

Ut

1=F E, [(=Vi ) o 7o (=W, ,) ™™ B-13
|5 i t[( i+1) } (=Vig1) _— ( )
Stt41
U 1o i
1=F, |pgl-o [ ZhitrL R ) ot B-14
A () e (B-14)

The household problem give us the following equilibrium conditions
described by Eq.(B-14), Eq.(B-10), also

U 1—ay
1= E,p'" <5t+1> (Rjgsr)' (B-15)
1,
6(1=7) z(1=6)(1—) 1—
1 —1)tx
U, =% 1Ct—1 Y i (B-16)
- I—x

Upy = 01 E1790=) (B-17)

w _ _
5 = XoA(1 = 1)Uy (B-18)

t

where Eq.(B-15) represents the return of the wealth measured in
consumption units, Eq.(B-16) the Utility function (which must be in the
equilibrium system because Eq.(B-10)), Eq.(B-17) the marginal utility of con-
sumption (must be in the equilibrium system because Eq.(B-10)), Eq.(B-18)

the real wage respectively.

B.1.2
Firms

Each firm produces following:
yre = Adf, (B-19)
The productivity evolves as
logA; = palogAs_1 + 624 (B-20)

A final good producer, working in a competitive market, uses yy, as input
and follows: 1. A
vi= ([ i ) (B-21)
The final producer takes py;, the price of the inputs, and F;, its final

price, as given to maximize the profit:
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1
max Pth—/O Preyre  df

{yf,t}
. . (B-22)
st. Vo= ([ v}y @)
0 K
FOC: 13 A1,
Y : P, ( /0 Yt df) Yrr —pre =0 (B-23)
Then we have » 2
o= (2) (B-21)
t

which is the final producer’s demand curve. Furthermore, the zero profit

condition implies that

1
RY, = /Dyf,tpf,t df

! Pri 5
Py, — / () Y, d
2% o ( P, t | Pri If

1

1 1 1
N
1 % 1-X
ro= ([0 @) (B-25)

Eq.(B-25) is the aggregate index of prices. Insofar as some intermediary
firms can not optimize every period of time, only a fraction 1 —( of the firms is
allowed to reoptimize, the rest of them indexes a composition of past inflation

and steady-state inflation. The aggregate index can be written by:

1

P o= [0-960™ +¢(Ra =@ )]

L= a-9(B) 7 e(m T @ )T (@)

where pf is the price that maximizes the value of shareholders of the
intermediate firm’s cash flows over the lifetime of the Calvo contract. In other

words, the intermediate firm solves

max By Y (IS4 [Dpi45 — Mt Perj] Yty
=0

{r;} Py
=5
Previ \
s.t. yf,t+j = (gj]) }/;5+] (B—27)
J

J
Pri+j = Pt H (7Tt+171)w (ﬁ)l_w
=1

)

where S;;.; is the real SDF and py4; is the real marginal cost. The


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Appendix B. Chapter 2 - The Model 121

objective function can be rewritten as:

P i * ! w =\1—w p AN
) = EtZCStt-i-j ptH(WtJrl—l) (7)™ = pess P (ftﬂ) Yij

Piij |\ Pt
=~ P | * w [ = —w ]
- ZC Stt+ P Dy H (Ter1-1)7 (70) = Hayj P | X
7=0 t+j =

A

Cﬁnﬁlwwhowaalw>l*y
t+j

Py
= EtZCjSt,tJrj Pt+ pt H Tt 41— 1 7_T == :Ut+th+j X
Jj=0 J =
. Y
()™ (I ()™ (7))
. Yir
(Pryj) ™2
P ) T 7 w =\1—w ﬁ A
- EtZC St, i (pf)™> H (e41-1)" () (Prgj) ™1 | Yigj —
t+j =1
[ 2 j w =\1—w ﬁ
Py (pf) ™ (ITi=y (me0-1)7 (7)
EtZC Strj g [Hi+d ( ) Y, (B-28)
t+j (Pt+j) T—x

The FOC for Eq.(B-28) is

* %A J ﬁ
P EtZC Stt-i-]P H Ti4i—1) 17@ (Pryj) ™1 | Yigy =
t+j - =1
A
)T muwmn<ﬁﬂy*
E S t >\ /"Lt+] — Y .
tZC t,t+7j Py |70 N (Pros) e t+j

Note that p; may leave the sum, and PP !

2 ! 1- = Pryj 1
t%Zc%ﬂ [T (rea)® @77 (S2) 7 | Vi =
=1 t

A
oe]

: Pt J 17 - Pt+‘ —
AE, ZC]St,t—&-j? Mt H T~ 1 “ (P:) Yiij
+j I=1

Jj=0
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Rewritten equation above in terms of inflation:

=1

‘ j = [/ j b=t
% E; Z 7St 4j (H (Teg1-1)% (7_T)1W> ( 1T 7Tt+m) Yigj=
t =0
A

A
00 i T—X i 1
s o o) (f) e

J=0

Isolating 7, we have:

A

. A ‘ N
pi‘ = )\Et Z?io Sttt Vi (Hle (Ti41-1)" (7?)1 w) - (an=1 7Tt+m) - .

P oo ] j w =\1l—w 1% 1 %

t Ey Zj:O CJ St,t+jY;t+j (H{:l (7Tt+l—1) (7T)1 ) * (anﬂ 7Tt+m) M
(B-29)

Denote
A A
o j T—x j =1
2 =By St Yirs (H Tipi-1) )1_w> (H 7Tt+m)
§=0 =1 m=1

(B-30)

1 . 1

00 J =X J A-1
Zfl = Fy ZC]St,tﬂYtﬂ (H T41— 1 )1w) (H 7Tt+m) (B-31)
=1 m=1

=0

then we can write: v _ 7
P
Eq.(B-30) and Eq.(B-31) will be log-linearized, thus it is useful simplify

those equations. Some tedious algebra manipulations can do that:

(B-32)

Jj=0

1 1
Zfl = EtZCJSt,tﬂ'YtJrj (H Tl 1 )l_w) (H 7Tt+m)
=1 m=1

1

o j o j 1
= Y+ C(ED TS0V (H (Teg1-1)” (W)l_w) ( 11 7Tt+m>
m=1

j=1 =1

Note that St,tJrj = St,t X St,tJrl X St,t+2 X ... X St,tJrj’ ] = {0, 1,2, }


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Appendix B. Chapter 2 - The Model 123

and Stﬂg = 1. Then we can write St’t_i'_j = St,t—‘,—l X St+1’t+j, ] = {1, 2, 3, }

1 1

00 yi I—X j -1
2= Y+ (E Z G S 1S 145 Yers (H (Te41-1)7 (ﬁ)lw) ( H 7Tt+m)
m=1

Jj=1 =1
= Yi+CEY ¢ St St Yoy (M) ¥ (m) 753 X(7) TR x
=
(H Ti4i-1) )1w) (H 7Tt+m)
=2 m=2

l—w

= Y+ gEtSt,t—&-l(ﬂ't—H)ﬁ(ﬂt)%(ﬁ-)ﬁ X

0 J 1-x J A-1
> T S 1045 Yk (H (Te41-1)7 (ﬁ)lw) ( 11 7Tt+m)
m=2

j=1 1=2
Replacing the index j by j = s+ 1:

w l1—-w
1-X

s = Vit CEiSuen (me) VT () TR (1)

[e'e) s+1 1 ﬁ s+1 =1
> ¢S trsi1Yiqs (H (Te1-1)7 (70) _w> <H 7Tt+m>
s=0 2 m=2

1-w

i
= Yt+CEtStt+1(7Tt+1)A T () T3 () =X X

X

o0

ZCSSt+1,t+s+1Yt+s+1 (H Tiii-1) )1w> o (H 7Tt+m> (B-33)

s=0

According to previous equation we must have

1

1
7 1-X 7 A—1
Zt—i—l Et+1 E C St+1 t+j+1Y;t+j+1 (H (7Tt+lfl>w (%)l_w) (H 7Tt+m)
m=1

7=0 =1
(B-34)
and that is exactly the last term exposed in Eq.(B-33), then we can write:

5= CEtSttH(WtH)* T () =X = (ﬁ)gztdﬂ (B-35)
Analogously
n A Qdw ,_ A(-w)
2 = Yy + CESy e () 37 () X (7) T3 21 (B-36)

At this point it should be clear that marginal cost, u;, is an endogenous
variable and must be described by an equilibrium condition. The intermediary
firms take the marginal cost in account when deciding its price (inflation will
be high when firms are expect average markups below the desired steady
state value).! The intermediary firm minimizes total cost subject to production

In the standard New Keynesian model, inflation results from the intermediary firms

price decision. The firms adjust its price due to expected conditions about current and
future marginal costs. There is no demand neither supply of money. Inflation arise from
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function:
min  w;, Lft

Uy} (B-37)
s.t. Yrt+s = Atl%t
From minimization (B-37) we have

TCH, = w,' (gfj;t) ' (B-38)
t
However the problem (B-37) is solved equally by all intermediary firms,
therefore we can write V4
TCN = wN (Ai) (B-39)

Dividing both side by P, we obtain the real total cost, T'Cy, as a function

of the real wage, w;. To reach the real marginal we derivate the total cost with

OTCh .

relation to output, 55t

1-6
Wt t > 0

_w(h B-40

Ha 0 <At ( )

The final and intermediary firms problems give us equilibrium conditions
described by Eq.(B-19), Eq.(B-20), Eq.(B-26), Eq.(B-32), Eq.(B-35), Eq.(B-
36), and Eq.(B-40).

B.1.3
Market Clearing

Y;g = Ct (B—41)

L, = /lftdf /(yft>
= T (yft)% df = ; <(p]£j)kilYt>edf

1 1 pft>9(>\—1) <Yt> L pra eyl
= [ (BT Ty L) v
At% 0 <Pt K f At 0 P t f

price dispersion

Price dispersion is approximately equal one in a first-order approxima-

tion. Therefore we have v
t

I = (At)é (B-42)

The market clearing conditions give us the equilibrium conditions de-
scribed by Eq.(B-41), and Eq.(B-42).

markup oscillations from its steady state value.
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B.1.4
Real and Nominal Default-Free Bonds

Complete markets guarantee the existence and uniqueness of a pricing

kernel such that 5(n) $(n—1)
pr = EuSiipii (B-43)

(n)

where pf is the price of a nominal bond with maturity n. In particular,

pf(l) = e~ . The real bond price can be stated as that

pgn) = EtSt,thgiIl) (B‘44)

in particular, p{ = e=# ™. Let y*™ denote the n-period continuously-
compounded yield to maturity on a nominal zero-coupon bond, an yt(n) the

corresponding yield on a n-period nominal bond. Then

n ]‘ n
™ = —glogpf( ) (B-45)
and 1
™ = —Elogpt") (B-46)

The term premium (risk premium) is the difference between yield to
maturity and and the hypothetical risk-neutral yield to maturity. According

as the risk-neutral real price ﬁﬁ”) of an n-period zero-coupon real bond is given

by

Y = e Y (B-47)
where ﬁ,go) = 1. The real term-premium, 1/115”), is given by
n 1 A(n $(n
" = (logp™ — log™) (B-48)

As our model encompasses the term premium, then Eq.(B-43), Eq.(B-
45), Eq.(B-47), and Eq.(B-48) are part of the equilibrium conditions.

B.1.5
Model Equations

In summary, the equilibrium conditions are:
Euler Equation:

1—a .
1= B3\ (U““> Roor, (B-49)

Jit+1
U 1.t Tt+1
Return of wealth in consumption units:

J;
Ji — U Uy

R, = (B-50)

Asset price (return of wealth):
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ey (U1 o —a
| = B4 <U1t Riyer (B-51)
Utility function:
5(1—=7) (1=8)(1—) 1 — [,)1—x
TR R L (B-52)
L—7 L=x

Marginal utility of consumption:

Ui = (505(177)716?76)(177) (B-53)
Real wage and marginal cost:

we = xody (1= 1)U} (B-54)

0

1—
Wy Y;> 9
- L B-55
He 0 (At ( )
Optimal price setting by firms:

1=1-9 ()7 re(m m0T @) (B

P,
P\ A
LA i B-57
R (o0

U 1o _ _1 1=
=Y, 4 CE S (*) Ript ()31 (m) T3 (7) Tr 2 (B-58)

Uiy ’
n 1oy [ Untr1 o e o dw ,_ Amwm)
2 = Y +CES U Ry (o) 3T () 28 (1) 13 2 (B-59)
1t
Production and resource constraints:
Y, = A} (B-60)
K == Ct (B—61)
Monetary policy rule, potential output and inflation target:
¢n R
. o) > ﬂ_t yt 7 news news news news
i =17 [Zss <*> (—) } exp(ey) exp(e17h] + €392% + 555 + €gimg)
T Yt
(B-62)
Y = pgli—1 + (1-— Pg)yt (B-63)
T = (1 — pee )T+ (1 — ppe)i_, + 7. (B-64)

Technology shock and risk aversion shock:
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logAy = palogAi—1 + 524

ar = (1 — pa)a + pacii—1 + &f

Nominal bonds and term premium:

$(n $(n—1
pt( ) = EtSt,t+1th(r1 )

$(n)

1 $(n
yi " = —=logp;™
n

A(n —ig+me o Aln—1
pg =i Etng—&-l )

n 1 A(n $(n
v = = (logpy™ — logpi™)
n

127

(B-65)

(B-66)

(B-67)
(B-68)
(B-69)

(B-70)
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B.2
Appendix: Model Solution

B.2.1
Steady State

The steady state relations follows:

Qg = «
Uss Ul as
Jss - ’
1-p
1
R'ss = 5
g B
1
lss — Tss = -
B
Tss = T
cest Y (1 —Ig5)tx
Uss -
11— X0 1_
Ass =1
Ul,ss = 56;56
P = 1
n }/;sﬂss
Rgs —
(1 =35
Ys
% =
(1 =35
B 1
Hss = N\
Wss = %(1 —ls8) XY
1
s =
T3
w o= 7
ss — Csg = lzs

B.2.2
Essentially affine approximation

This paper uses the essentially affine approximation method laid out by
(44). This method delivers an approximation to the equilibrium dynamics of
the model that is linear in the state variables but still allows time-varying risk
aversion to affect the behavior of the endogenous variables.

The solution method can be stated as follows: we divide the system of

equations into two types: those that do not involve taking expectations over the
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SDF, and those that do. For the equations that do not involve the SDF, we use
standard perturbation methods and simply take a log-linear approximation.
The second set of equations is dynamic and involves expectations. The key
source of nonlinearity in the model is the time variation in risk aversion,
which induces heteroskedasticity in the SDF and make use of the formula
for expectation of a log-normally distributed variable. The essentially affine

approximation uses the log-normality property:

log (Et [eh(x)D = log (eEt[h(CE)]Jr%Uart[h(x)])

= E;[h(x)]+ ;vart [h(x)] (B-71)

where H, = E; [St1+1F (24, 1441)], as described in Eq.(3-12), and h(x) =
St1+1+ f (24, £411) s the log-linear approximation of S ¢+1 and F'(xy, 2441) took
separately. See Eq.(3-14)-(3-15).

This solution method differs from perturbation because it corrects for
the time-varying risk premium. (29) shows that this procedure can generate
a large and volatile term premium. This is driven by the combination of two
factors: A negative response of interest rates to positive technology shocks; and
variation in risk aversion, which is modeled by a structural shock. In essence,
risk aversion and technology shocks determine average asset returns, and they
have only weak effects on real variables at business-cycle frequencies.

The system of equations described in B.1.5 can be divided into two
types: the set of equations that involves expectations over the SDF, Eq.(B-8),
Eq.(B-15), Eq.(B-35), Eq.(B-36), and Eq.(B-43); and the set that do not, the

rest of equilibrium conditions.

From Eq.(B-15), we have:

U 1—ay
1 = Ep™ <[1]IH> (Rjps1)'
4

= Eexp |log (516” (UIU:I>1 ) (Rj,t+1>1at)

= Eexp|(1 — ar)logh + (1 — ay)logUy 111 — (1 — au)logUy s + (1 — cu)logR; 141]
= FEexp [(1 — ) (U141 — Ury) + (1 — o) (logRj 1 — logﬂ_l)}

= Beap (1 — a)(Urie1 — U1) + (1 — ) Ry (B-72)

where z; = logz; — logzss. Denotes (1 — o) = ;. Define ', as a matrix

that select individual elements of s; such that , = I',.3;, and rewrite Eq.(B-72)
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in matrix notation:

1 = FEexp [Spt(FUc — FRj))N(tH — ol X,

h(zt,xt41)

where X; is the vector of endogenous variables. Applying log both sides

and making use of the log-normal property, we have:

0 = log (Et {eh(“’mt“)})
1
0 = Et [h(iCt, ill't+1)] + 5@@7’} [h(%t, l'tJrl)]
~ ~ 1 ~ ~
0 = wi(lye+Tgj)E [Xt-i-l} — oLy Xy + Juare [@t(FUC + rj) X1 — SOtFUcXt}

~ ~ 1 ~
0 = @ulue+Tr))Er [Xea| — @ilveXs + Jvar [o(Tue + Trp) Xen] (B-73)

At this point we must to know who is the term Xt+1 to properly describes
its variance in Eq.(B-73). (44) proposes the use of initial guess, which is the
standard solution to the first-order model approximation. Guess the solution

takes the form ~ ~
Xt+1 = H(] + HxXt + H€€t+1. (B—74>

That is the exactly the solution given by Gensys. Defines Y. as the

covariance matrix of the structural shocks. Using this first guess, we have:

| .
0 = @o(Tve+Try)Ey { t—H} — oy Xy + 51)(17} [%(FUC +Trj)(Ho + H, X + Hagt—i—l)}

~ ~ 1
0 = @o(Tye+Try)Ey {Xt—l-l} — ol Xy + Fvart (ot(Tue + Trj) Hegrg1]
0 = w(lye+Tgj)E PQH} — Ty X; +

1
5 [(@t)Z(FUC + FRj)HEZEHtS(PUC + FRj)/} (B—75)
0 = (TyetTry) B[] — ToeXo + %(FUC + T ) LS. Ho(Tye + Ty ) (B-76)

Eq.(B-76) is linear in the state variables. But one last correction must

be made, it is necessary express ¢; as deviations from its steady-state value.
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We know that ¢; = g + @ss@r, therefore:

[ < ] oy ss T Pss D
0 = (Tue+ TRy By [Kipa| = TweXo + W(FUC + D) He S He(Tye + Ty
(pss@t

0 = (Tye+Tg)E :Xt-i-l: —TyX; +

Pss
2

(FUC + FRj)HEZEHE(FUC + FRj)/ +

(Tye+Trj)H.X.H.(Tye + Trj)
SDSS

0 = (Tye+Tg)E: :Xt—i—l: —TyX; + 5 (Tve + Trj) H. X Ho Ty + Drj) T o X, +
E2 (L + Doy HoZeH (Tue + Ty )

0 = (Tuc+Tg)E: {Xt-i-l} + {80283 (Cye+Tr)HX2.H:(Tye + FRj),]-—‘cp —I'ye Xt +
%(FUC +gj)H.X.H.(Tye + Trj)’ (B-77)

After some algebra manipulation we obtain the equilibrium solution
Eq.(B-77), which is linear in the state variables and is described as deviations
from the steady state, so we have a simple linear system to solve. Eq.(B-77)
differs from the standard first-order approximation because accounts to risk-

aversion, @;.

From Eq.(B-14), we have:

i (1—a) .
—a U —a 2
1 = E | t<1’t+1> (Rjeyr) 0 — ]

Ul,t Tt+1

1 = B |ep (log (ﬁU*E (Vi) ] T (Vi) M))]

1 = E;|exp (pt(Ul’t_}_l - ﬁu) — (o — 1)(Rj,t+1) + logiy — logmiy 1 — logf

Tgs—T

1 = E [exp <¢t(01,t+1 - ﬁl,t) — (pr — 1)(Rj,t+1) + 4 — 7~Tt+1>}

Applying log in both sides, rewriting in matrix notation and making use

of the log-normal property:

0 = logE, [exp (o1(Tr i1 — Ury) = (9o — D(Rjpsn) + i — Fog )|
0 = logE, [exp ((got(FUc +Tgj))—Tgri —T'x) X1 + (T; — L) )N(t)}
0 = logEwexp ((¢1(Tve +Trj) = Trj — Ta) Xiga ) %
exrp ((Fz —edve) Xt) (B-78)
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Applying the log-normal property to Eq.(B-78) we have:

(pe(Tye + Trj) = Ty — ') By {Xt-l-l} + (i — iTe) X +
1 -

5vart |(pe(Tve + Try) = Ty = Tr) Ko

Guess the solution takes the form

X1 = Hy+ H, X, + Hoey 1y (B-79)

0 = (¢pi(lye+Trj) —Try —Ix) B [Xt-&-l} + (T —elue) Xo +

; {(th(FUc +Urj) = Trj — ') H-XHe (01(Lve + T'rj) — Ty — I'x) }
0 = uTye+Tr)Er [Xei| — @TueXe + (—Trj — T) By [Xiga| + TiXo +
; {(@t(FUC +Trj) = Trj = ) HX M. (9r(Lye + Trj) — Trj — ') }
0 = ¢(lye+Trj)E; {XtJrl} olyeXy + (=T'rj — T'x) [Xt+1} + 1, X; +

2
1
@ (FUC + FRj)HEZEH&(FUC + FRj)/ + 5 <_FR]' - Fﬂ) HEEEHE (_FRj - FTK‘)/
th(FUc + FRj)HEEsHe (_FRj - Fw)/ (B_80)

Using Eq.(B-75) we can make Eq.(B-80) linear with respect to state
variables; the return of wealth measured by consumption units,B-15 , works
to simplify the equations involved with SDF, making them linear with respect
to state variables:

(<Pt)2
2

(Cve + Trj) H-Se He(Tie + Try) = —00(Te + T By [Xoia | + @il ve X
(B-81)

Therefore we have
0 = w(lye+Tgj)E: {Xt—i—l} — SOtFUcXt + (—T'r; — ') E [Xt—&-l] + 13X +
1
(pt(FUc + FRj)HsZEHe (_FRj - Fw), + 5 <_FRj - FTI') HEEEHE (_FRj - Fw>/

(Spt)
2

~0t(CuetTrj) Be[Xep1 | +@iTue X (by Eq.(B-75))

0 = (~Trj—Tw) By [Xps1| + TiXo + 0Ty + Dy HoSe He (—Ty — Tr) +

(Tye+ Trj)H X Ho Ty + Tgy)

1
5 (“Try = ') HSH, (~Tgy = T’

Now express ¢; as deviations from its steady-state value using ¢; =
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Pss + Wss@t:

= (~Try = T2) B [ X | + TiXo + (1= @)(Te + Dy ) H S He (—Tgj — T) T X +

(1 — Oé)(FUc "‘FRj)H Z H ( FR]' — Fﬂ-), +

1

5( Tg;— ) HY.H. (—Tg; — ) (B-82)
Eq.(B-82) is the new equilibrium solution (it substitutes Eq.(B-14))

and differs from the standard first-order approximation because accounts to

risk-aversion, ;.

From Eq.(B-35), we have:

1-w
g = Vit (BS (mn) ™ (1) TR (1) 5 2
U fra _ a1, =, _\lw
§ = Yok Ep < Ty ) (Ryper) ™ (o) 2 () =5 (7) B o,
U 17—at )
1 = E |p'™ <5t+1> (Rj,t+1)_at(ﬂt+1)“] X
1t
1—
¢ (@) B-83
(7Tt) Zt+1 4y (B-83)
2 t

Thus Eq.(B-83) is written in the form Eq.(3-12) and we can proceed
taking advantage of the log-normal property (as we just did before). First use

e!9) inside expectation to log-linearize SDF separately from the rest of the
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equation:

U 17C|{t T
L Ek%p(wg<ﬁw<lyﬂ> (Rjr1) ™0 (i) ™1 Wﬂ*'%ﬂ >)
1,t

1 = Fexp (gotlogﬂ + oy (Ul,tﬂ — Ul,t) + (pr — 1)logRj 141 + o 1l0g7rt+1> X
l—w
((m) ™=
exp( )\logm+zt+1+log(zg_yt
~ - 1
1 = Etexp (thlOgﬁ + ¢ (Ul,t+1 — Ul,t) + (QDt — 1)l0gRj,t+1 + Hlogﬂ't+1> X

Tlogr — log(z ~ V7))

1
B

em(l?A@wm—wmﬂ+ﬁH+wﬂﬂ4@g_w¢%_ED

1-—
exp ( )\logﬂt + th + log( —|— Y

1 = Eexp (gpt ((717&1 — UM) + (@1 — 1)(logRj 111 — log (logmiyq — log?r)) X

A—1

- - - 1 W -
1 = Eexp <90t (Ul,t+1 - U1,t> + (o —DRj1 + N + T + th+1> X

5 (1-80 )
e“”’( BcT B

Apply log both sides and rewrite in matrix format

3 3 1 3
0 = logkiexp (SDt(FUc + Trj) Xew1 — ol ue Xy + (Hrﬂ —I'p; + de) Xt+1> X
(1-5¢) 1 ) S )
ex —T, — =T X B-84
P (( B v ) (B-84)

Now use the log-normal property described by Eq.(B-71) in Eq.(B-84):

3 5 1 3
0 = @o(Tye+Try)Ey {XHJ — oLy Xy + (HFW —Ir; + de> Ey {Xt—i-l} +
(1-5¢) 1 >~
U2 o) %+
( 6 v opg )

1 1
Jvar: K%(FUC +Tgj) + (/\

e = Tag+Ta) ) s

Guess the solution takes the form

X1 = Ho+ Ho X, + Heepi. (B-85)
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Then we have

~ ~ 1 ~
0 = wi(lye+Tgj)E {Xt-i-l} — oLy Xy + <>\_1F7r —I'p,; + de> E, {Xt—i-l} +
(1—58¢) 1 >~
SENLAYS N A D ot
( T T

1 1
5 (T + )+ (55T = T+ Taa) ) (HL5LHL)

1
Ty. + Thi -
(%( ve R”)+(A—1

N 5 1 3
0 = @o(Tve+Try)Ey {XHJ — oLy Xy + (Fw —Ir; + de> Ey {Xt—i-l} +

!/
I'y —Tgr;+ de>>

A— 1
(1-6¢) 1 ) -
AL VS L U o
( T Ty
1( L roor +F>(HZH)( I, —Tp, +T )/+
9 )\_17r R,j zd eelle )\_17r R,j zd
!
Pu(Tve+ Try) (HEH.) (570 = Ty + D) +
O b T Y (HLSLHL) (Tyre 4 T
9 (Uc+ Rj)( eHe z—:)( Ue T Rj)
—pt(Tuc+TRry)Et [Xt+1]+sotFUeXt (by Eq.(B-75))
B 1 - (1-p¢) 1 -
0 = (5T~ Ty + Taa) B[] + <6gry ~ el ) Kot
1<1r Tp, +T )(HZH’)(lf Tp, +T )/+
2\ —1 ™ R,j zd eedds A —1 s R,j zd
1 /
AT+ Trg) (HSHY) (5T = T + T

Now express ¢; as deviations from its steady-state value using ¢, =

Yss + Pss@: Then we have

0 = ()\ilrﬁ —Ipj+ de) E; [XHJ + (G;fory - ;Crzd> X+

1 1

5 (5T = T+ ) (L)

1 /
(1 = &)(Tue + Toy) (HEHY) (3= T — T+ Taa) +

/
T, —Tp;+T.
A—1 Ryt d>+

!
(1 — &)(Tue + Try) (H.S.H) ( T, — T+ rzd) r,X, (B-86)

A—1
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Analogously, for Eq.(B-36), we have

A ~ (1-5¢) 1
0 = (HFW —I'gr; + an> E, {Xt+1} + (BC Ly +7T,) — BCPm) X +

1/ A D) '
5 (Hrﬂ' - FR,j + an) (HEEEHE) <)\_1F7r - FR,j + an) +

)\ /

/
(1= a)(Tye + Lry) + (H.X.HY) (AA_lrﬂ — g, + an> r,X:  (B-87)
Eq.(B-86)-(B-87) are the new equilibrium equations (it substitutes
Eq.(B-35)-(B-36)) and differ from the standard first-order approximations be-
cause both accounts to risk-aversion, ;. The goal of this method solution is
to find matrices Hy, H,, H. that solve the standard log-linearized problem ex-
posed by B.1.5. We use the Gensys algorithm to find Hél), H HW . But the
system of equation that take in account the price of risk (risk aversion) involves
unknown matrices. We therefore solve the model iteratively. We Iterate until

the matrices H, HY), HY) converge.
B.2.3
Yields under Essentially affine approximation

Following Section B.1.4, we have

$(n—1)

$(n p
pt( = EtSt,tﬂL (B-88)
T+1
where pf ™) is the nominal bond price. Then we can write above equation
as
pf(n) = FEexp UOQ (St,t+1F($t; $t+1))}
$(n
lngt( - logEexp [Si 41 + f(x1, Tig1)]
$(n $(n—
lngt( ) = logEexp [St,t—H + logm1 + logPtL 1)}

To solve for bond prices we follow (7). Guess that bond prices evolves as

p™ = A, + B.X, (B-89)


DBD
PUC-Rio - Certificação Digital Nº 1313034/CA


PUC-RIo- CertificagaoDigital N° 1313034/CA

Appendix B. Chapter 2 - The Model 137

Thus we have

$(n
lngt( ) = logEexp [s141 + lOthH + A1 + Bro1%e4]

= logEiexp [80 el — Uet) — @R — Rjprn — Fon + Anor + anlXtJrl}
= logEexp {Sﬁt Tye — Drj)Xeer + (—Tr; — Do) Xer1 — 0l we Xy + At + Bn—lXt—i-l}

= logEexp |An_1 + oi(Tye — FRj)Xt—f—l + (Bp—1 — I'grj — FW)XH-I - @tFUcXt}

applying log-normal property and using the equation of the return of
wealth:

logp;™ = logEexp [An—l + (¢t(Pve + Trj) + (Buet — Ty — T)) Xewr — @tFUcf(t]
1
= Anfl + §<Bn71 - FRj - Fﬂ') (HEEEH:;) (anl - FRj - Fﬂ')/ +
(Bno1 = Trj = Tx)Ho+ (1 — a)(By1 = Trj — I'z) (HX.HL) (Tye + Try)’ +
(By_1 —Tgj — T H, X, +
(1 —a)(Tye +Trj) (H.X.H) (Byoy — Trj — Tr) T X, (B-90)

Making use of Eq.(C-2), follows that

1
An - An—l + E(Bn—l - FRj - Fﬂ') (HexaHé) (Bn—l - FRj - Fﬂ’), +

(Bn1 —Trj = Tx)Ho + (1 = @)(Bn—1 — T'rj — I'x) (H:XH.) (Tye + T'r;)’
B, = (Bn—l — FR]- — FW)H:(: + (1 — &)(FUC + FRj) (ngaHé) (Bn—l — FRj — Fﬂ)/f‘w

All A,, and B, coefficients can be computed recursively and yields are

given by A B

yield'™ = —logp?™ = - _ Zrx, (B-91)
n n
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B.3
Why is Forward Guidance So Powerful?

Suppose a standard 3-equation New Keynesian model without habit
persistence and no other shocks than monetary policy. In this framework, the

Euler equation reduces to

e = Eycip — (1o — Eymiyga) (B-92)
where the variables denotes deviations from steady state. Iterating for-

ward we obtain

¢ =— Y Ei[re — ], (B-93)
=0

this means that current consumption is negatively correlated with long-
term real interest rate. It follows that anticipated changes in the short-term
real rate affect consumption both today and in the future. The success of
forward guidance is related to reductions in long-term real interest rate.

As highlighted by (58), forward guidance affect long-term nominal in-
terest rate through two channels. First, anticipated shocks work as exogenous
shocks in the short-term rate implying a downward effect on long-term rates.
That is the exogenous channel. But there exist a endogenous channel working
through Taylor rule feedback. The decrease of nominal short-term rate stated
to the future by forward guidance announcements increase output and inflation
today. The higher inflation induces to a higher unanticipated monetary shock
through Taylor rule. As a result, the endogenous channel creates the expecta-
tion of higher short-term rate, so that a positive effect in nominal long-term
interest rates.

When the endogenous channel is closed, as done in section 5.2, then the
effects of forward guidance are explained only by future movements of real
interest rates. These effects can be large if households expect large deviations

of sort-, large- rates or both.
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B.4
Data

The sample is 1982:Q1 to 2007:Q4. The sample is cut off in 1983 due
to the evidence for breaks in monetary policy at earlier dates and the lack of
yield data earlier than 1982. All data are in quarterly frequency.

The observable variables are real GDP, wage, hours worked, inflation, and
short-term interest rate. The set of observable variables is extended to yield
data: yields on 3-month, 6-month, 1-; 2-; 3-, 4-, 5-, 10-year Treasury bonds.
All yields are from (?) except for the 3-month and 6-month yield, which are
from Federal Reserve Bank of St. Louis.

This model is built in stationary form and completely abstracts away
from growth. This stationary model only describes the behavior of economy
around the balanced growth path (BGP), while abstracting from the movement
along the BGP itself. Hence the data must be made/transformed stationary
before entering the model. All nonstationary data are transformed into sta-
tionary form using backward-looking one-sided HP-filter presented in (7). We
chose this filter particularly because the model solution takes the form of a
backward looking state-space system as presented in Equations(2-40)-(2-41)
i.e. the solution today depends only on current and past states and shocks.

For the output we use real GDP measure from Bureau of Economic
Analysis: Real GDP in Billions of Chained 2009 Dollars - Seasonally Adjusted
Annual Rate (BEA:GDPC96). The log of this time series is divided by civilian
labor force available in Federal Reserve Bank of St. Louis (FRED:CLF160V)
to get real GDP per capita. This new time series is detrended by one-sided
HP-filter. The result is the deviate form trend of real output per capita.

The price index used is the quarterly Gross Domestic Product Implicit
Price Deflator seasonally adjusted from Federal Reserve Bank of St. Louis
(FRED:A191RI1Q225SBEA). I work with the net inflation rate as observable,
7y = log(P;/P;_1). This new time series is stationary.?

For the interest rates we use the effective Federal Funds rate from Federal
Reserve Bank of St. Louis (FRED:FF). These data are quoted in annualized
form. In contrast, the model is written in quarterly frequency. For this reason I
made a transformation in data by dividing R%**® by four hundred. These data
are nonstationary, then this time series is detrended by one-sided HP-filter.

We follow (19) to settle the hours worked in the model: hours; =
log((PRS85006023/100 « C'E160V))/N;. Where (PRS85006023) is the Non-
farm, business, all persons, average weekly hours duration, seasonally adjusted,
from U.S. Department of Labor; and CE160V is the Civilian Employment:

2CPI data generates similar results.
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Sixteen Years and Over, Thousand, Seasonally Adjusted, from Department of
Labor (Bureau of Economic Analysis). The time series hours; is detrended by
one-sided filter, which one is denoted by hours{.

All yield data corresponds to a zero-coupon yield continuously com-
pounded monthly average. These time series are detrended by one-sided HP-
filter.3

The model has eight fundamental shocks, but we have twelve observable
variables. To avoid stochastic singularity we assume that some yields have
independent measurement errors with identical standard deviations. This
procedure adds four measurement errors. Altogether we have four fundamental
shocks, four news shocks and four measurement errors for twelve observable

variables. The observable equations are specified as below:*

GDP! =y, (B-94)
hours? = h, (B-95)
Deflator® = m, (B-96)
FF! =i, (B-97)
yield>~Morthd — yieldtV (B-98)
yieldS~Monthd — yie1d® (B-99)
yield! Y = yield™ + v} (B-100)
yield? Y e = yield® + v? (B-101)
yield =Y eord = yield\"? (B-102)
yield? Ve = yield™ + VP (B-103)
yield, V™ = yield®® (B-104)
yield 07V = yield" + v} (B-105)
where vg j = {1,2,3,4} are the measurement errors. The choice of

n=1,2,4,8,12,20,28, 40 (in quarters), in observed yields, aims to incorporate

fluctuations over the entire yield curve.

3All nonstationary variables were detrended by one-sided HP-filter
4The superscript d means detrended by one-sided filter.
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Chapter 3 - Constrained Model

Cl1

Yield Curve Equation under ZLB

For the yield equations we have

$(n—1)

n p
pf( ) = ESi i1 s (C-1)
Tg+1
where pf (™) is the nominal bond price. Then we can write above equation
as
pf(n) = Eiexpllog (St F (2, Te41))]
lngf(n) = logEexp [sii11 + f(24, Ti1)]
logpf(") = logEexp {st t11 + logmig + logpt " 1)}
To solve for bond prices we follow (7). Guess that bond prices evolves as
p™ = A, + BuX, (C-2)
The essentially affine approximation gives us
109]9?(”) = logEiexp[si 1 + lOthH + An—1 + Bpo1244]
= logEexp [SO ctt1 — Uet) — SOtRj,t+1 - Rj,t+1 — M1 + A1 + Bn—lXt—i-l}
= logEexp [pu(Tve = Trj) X1 + (—Try = Ta) Xisr — @l ueXs + Apy + Bua Xoa |
= logEtexp [ n—1 + (,Ot FUc FRj)XtJrl + (Bn,1 — FR]' — Fﬂ-)XtJrl — (PtFUcXt}
applying log-normal property and using the equation of the return of
wealth:
$(n S >
lngt( b= logEexp [An—l + (pt(Tve + Trj) + (Bu1 — Trj — I'x)) Xign — QOtFUcXt]

= A, + ;(Bn_l —Tgj —Tn) (H.X.H.) (Bt — Ty — ) +
(Byoy —Trj —Tp)Ho+ (1 —a)(By_1 — Trj — Ty) (H.X.H.) (Tye + Try) +
(Bn_y — Trj — D) Ho X +
(1—a)(Pue+ Trj) (He2-HL) (Bpoy — Ty — Tn) T Xy (C-3)
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Making use of Eq.(C-2), follows that

1
An = An—l + i(Bn—l - FRj - Fﬂ') (HEE&‘HQ‘) (Bn—l - FRj - Fﬂ')/ +
(Bu1 = Trj —=Tx)Ho + (1 = @)(Bn-1 — Trj — Tx) (H.EHL) (Tye + Try)’
B, = (Bn-1—Trj—To)H,+ (1 —a)(Tvye + Trj) (HE.H.) (By—1 — Trj — I'x)'Ty.

All A,, and B, coefficients can be computed recursively and yields are

given by A B
yieldf(n) = —logpf(n) =—-——-2X,. (C-4)

n n
The Equation (C-4) is used for the unconstrained model. Under ZLB
constrain, the yields follow a slightly different law of motion. In that case, we

assume the solution is

Xy = P(Xi1,e) Xia+D(Xy1,8) +Q(Xi1,80) &
B, = A,+ B, X,

where B’ differs from B, stated earlier by P (X;_1,&;). We have
B, = (B, —Trj—I2) P+ (1= a)(Tue+Tr)) (QEQ)) (By_y —T'rj —I'x) Ty

Therefore, the yields responses to state variables, and fundamental

shocks, are conditional to the state of the economy.

C.1.1
The Minimization Algorithm

We make use of the method in Guerrieri and Iacoviello (2015) to deal
with the ZLB. The method define two regimes: regime 1 when the ZLB is not
binding; and, regime 2 when the ZLB is bind. The agents form expectations
depending on which regime is working and how long the economy will stay
in that regime. The solution must deal with expectations when transitioning
from one regime to another. To do that, we employ a guess-and-verify approach.
First, we guess the period in which each regime applies. After, we proceed and
verify and update (when it is necessary) the initial guess. We iterate in this
fashion until the initial condition is reached, applying regimes 1 or 2 according
to the current guess of regimes. All transition matrices are stored and we can
generate the IRFs for state variables and check if the current guess of regimes

is correct. If it is not correct, we update the guess and repeat the process.
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Table C.1: Chapter 3 model estimation - Priors and Posterior Modes

Table 1: Priors and Posterior Modes

Priors Posterior

Description Distribution Mean Std. Dev. Mode Std. Dev. 5% 95%

X Frisch Elasticity Gamma 3 1 3.27 0.145 3.02 3471
¥ 1ES Gamma 2 1 2.259 0.061 2.119  2.344
0 Concavity of production Normal 0.6 0.5 0.692 0.043 0.629  0.767
A Steady-state markup Normal 1.1 0.5 1.143 0.056 1.057  1.259
13 Calvo parameter Beta 0.8 0.2 0.777 0.009 0.762  0.793
Di Interest rate persistence Beta 0.8 0.1 0.852 0.043 0.777  0.915
O Taylor rule inflation Normal 7.5 2.5 7.736 0.062 7.628  7.832
o Taylor rule output Normal 1 0.5 0.168 0.097 0.038  0.366
Py Output gap persistence Beta 0.5 0.2 0.846 0.072 0.960  0.960
Pa Technology persistence Beta 0.5 0.2 0.995 0.002 0.991  0.998
Pa risk aversion persistence Beta 0.5 0.2 0.721 0.051 0.61 0.783
Q Steady-state risk aresion Gamma 10 4 12.061 0.094 11.931 12.222
P inflation target persistence Beta 0.98 0.05 0.949 0.016 0.92 0.972
0q Technology vol. Inv Gamma 0.1 2 0.331 0.013 0.309  0.354
o; Interest vol. Inv Gamma 0.1 2 0.105 0.01 0.09 0.123
Oq Risk aversion vol. Inv Gamma 0.1 2 0.514 0.041 0.452  0.583
Ox Inflation vol. Inv Gamma 0.1 2 0.094 0.008 0.08 0.109
o1 1-quarter News vol. Inv Gamma 0.1 2 0.143 0.012 0.132  0.158
o3 3-quarter News vol. Inv Gamma 0.1 2 0.09 0.008 0.07 0.11
£ 5-quarter News vol. Inv Gamma 0.1 2 0.124 0.018 0.08  0.163
g 8-quarter News vol. Inv Gamma 0.1 2 0.088 0.006 0.07  0.101
O3y 1-year measurement error  Inv Gamma 0.1 2 0.09 0.008 0.076  0.107
Osy 2-year measurement error  Inv Gamma 0.1 2 0.091 0.009 0.079 0.12
Oy 5-year measurement error  Inv Gamma 0.1 2 0.087 0.008 0.083  0.13
Oloy 10-year measurement error Inv Gamma 0.1 2 0.008 0.03 0.082 0.121

To obtain the smoothed shocks, for each period after 2008, we predict the

state variables using the stored transition matrices. A minimization routine is

applied to minimize the sum of squared error of the prediction. Therefore, the

estimated shocks are those who makes the one-step-ahead prediction closest

to observable variables.
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